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CONDITIONAL LIKELIHOOD MATERIAL
DECOMPOSITION AND METHODS OF
USING THE SAME

FIELD OF THE INVENTION

The application generally relates to digital x-ray imaging
methods/system, and more specifically, to methods and/or
systems for material identification/decomposition based on
statistical independence of plurality of 1mages of an object
using spectral computed tomography (CT) or phase contrast
imaging (PCI) CT techniques.

BACKGROUND

One of the important tasks of diagnostic radiation 1maging,
1s the ability to differentiate between different materials. Such
a task 1s traditionally applied to absorption 1mages obtained
by conventional medical x-ray images devices, which are
based on the attenuation through photoelectric absorption of
the x-rays penetrating the object to be 1imaged. However, in
the clinically acceptable x-ray imaging energy range (e.g.
10-140 keV), soft tissues (e.g., vessels, cartilages, lungs,
breast tissues) have absorption values of similar magnitude.
That provides a poor contrast between such materials, which
significantly complicates or makes almost unfeasible the
material differentiation task.

The problem of low contrast in soft tissues can be
addressed with phase contrast imaging (PCI) techniques. The
principle of PCI 1s based on the wave nature of x-rays, where
refraction and diffraction properties need to be considered. As
an electromagnetic wave, the x-ray is usually characterized
by 1ts frequency, amplitude, and phase. When an electromag-
netic wave penetrates a medium, its amplitude 1s attenuated
and 1ts phase 1s shifted. In x-ray technology, the refractive
index n of a maternial can be expressed by a complex number

n=1-8+p. (1)

The imaginary part p contributes to the attenuation of the
amplitude and the real part 0 1s responsible for the phase shift.
It has been shown that 3 is about 10° to 10” times larger than
0. While conventional medical imaging records only infor-
mation of 3, the information of o 1s completely lost.

In recent years, several PCI techniques have been explored
to make use of the phase shift through the object. Phase shiit,
as an addition to absorption information, can be beneficial to
material decomposition techniques. Related art materal
decomposition methods rely on the differences 1n absorption
values of the materials. When the absorption values are so
close that ambiguity 1n material differentiation 1s created, the
phase shift information can be used instead. Additionally
spectral techniques (e.g. dual energy techniques), where plu-
rality of images (e.g. absorption and/or phase shift) 1s created,
can be employed to aid the material differentiation. Although,
the combination of 1image plurality and PCI technique can
yield significantly better material identification, material
misidentification 1s still possible when code values of differ-
ent materials are close enough to create the ambiguity. In such
a situation, there 1s a need for improved material decomposi-
tion techniques.

SUMMARY OF THE INVENTION

An aspect of this application 1s to advance the art of medi-
cal digital radiography.
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Another aspect of this application 1s to address, in whole or
in part, at least the foregoing and other deficiencies in the
related art.

It 1s another aspect of this application to provide, 1n whole
or 1n part, at least the advantages described herein.

An aspect of this application 1s to provide methods and/or
apparatus to address and/or reduce disadvantages caused by
the use of radiography CT 1imaging apparatus and/or methods
using the same.

An aspect of this application is to provide material identi-
fication or differentiation methods and/or apparatus, referred
to herein as conditional likelihood method, that can employ
the statistical independence of an image plurality (e.g., spec-
tral absorption, absorption and phase shift (1.e., PCI), spectral
PCI).

Another aspect of the application 1s to provide methods
and/or apparatus embodiments for material identification or
decomposition 1n CT medical imaging such as PCI CT, PCI
spectral C'T and/or absorption-based spectral CT. Another
aspect of the application 1s to provide imaging methods and/
or apparatus embodiments that can implement PCI CT scan
results 1n at least two statistically imndependent reconstruc-
tions (e.g., slices) of identical area of an object. Another
aspect of the application 1s to provide methods and/or appa-
ratus embodiments that can provide likelihood methods and/
or apparatus embodiments that can provide material identifi-
cation individually for each reconstruction (e.g., slice) on
pixel-by-pixel basis. One embodiment provide methods and/
or apparatus embodiments for detuned phase contrast imag-
ing to provide a phase shift image (e.g., projection image) for
radiographic medical imaging.

In accordance with one embodiment, the present invention
can provide a method executed at least 1n part on a computer,
that can include obtaining a first plurality of 2D projection
images over a range of scan angles, obtaining a second plu-
rality of 2D projection images over a range ol scan angles,
generating at least two statistically independent reconstructed
images ol a portion of an object from the first plurality of 2D
projection 1mages and the second plurality of 2D projection
images, determining a material property for each of at least
two materials represented 1n the projection images, using a
conditional likelihood determination comprising the material
property for said each of at least two materials and the at least
two statistically independent reconstructed images to difier-
entiate the at least two materials as a function of volume 1n a
reconstructed image of the portion of the object, and storing
the reconstructed image of the portion of the object having the
at least two materials differentiated 1n a computer-accessible
memory.

These objects are given only by way of illustrative
example, and such objects may be exemplary of one or more
embodiments of the invention. Other desirable objectives and
advantages inherently achieved by the disclosed invention
may occur or become apparent to those skilled 1n the art. The
invention 1s defined by the appended claims.

BRIEF DESCRIPTION OF THE DRAWINGS

The foregoing and other objects, features, and advantages
of the invention will be apparent from the following more
particular description of the embodiments of the invention, as
illustrated in the accompanying drawings.

The elements of the drawings are not necessarily to scale
relative to each other.

FIG. 1 1s a diagram that shows an XZ cross section of a
breast digital phantom.
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FI1G. 2 1s a diagram that i1llustrates an X7 cross section of an
exemplary material calibration object or phantom.

FI1G. 3 1s a diagram that illustrates a single PCI CT scan of
the breast including linear attenuation 1mage with 1ts histo-
gram to the right above a phase shift image with 1ts histogram 5
to the right on the bottom according to the application.

FIGS. 4A-4B are diagrams that 1llustrate respective plots
for linear attenuation and phase shift per unit of length for
exemplary tissues.

FIG. 5 1s a diagram that illustrates exemplary results of
four-material identification using a conditional likelihood
method embodiment for a single PCI CT scan according to
the application.

FIG. 6 1s a diagram that illustrates superimposed histo-
grams of 1dentified materials for linear attenuation (left) and
tor phase shiit (right) for a single PCI CT scan according to an
embodiment of the application.

FIG. 7 1s a diagram that 1llustrates exemplary results of
four-material identification using another conditional likeli-
hood method embodiment for a spectral PCI CT scan accord-
ing to the application.

FIG. 8 1s a diagram that illustrates exemplary results of four
maternal identification of FIG. 7 presented 1n alternative code
values.

FIG. 9 1s a diagram that illustrates exemplary results of
four-material identification using yet another conditional
likelihood method embodiment for conventional (absorption
based) C'T according to the application.

FI1G. 10 1s a diagram that illustrates an XZ cross section of
another exemplary digital phantom of the object, which con-
tains air, adipose tissue, glandular tissue, skin, and glandular-
based tumor with 10% higher density than glandular tissue.

FIG. 11 1s a diagram that 1llustrates exemplary results of
five-material identification using a conditional likelihood
method embodiment for a single PCI CT scan at air-kerma of
approximately 25 uGy according to the application.

FIG. 12 1s a diagram that 1llustrates superimposed histo-
grams ol 1dentified materials for linear attenuation (leit) and
for phase shift (right) according to an embodiment of the
application shown 1n FIG. 11.

FIG. 13 1s a diagram that 1llustrates exemplary results of
five-material 1dentification using conditional likelihood
embodiment 1n a case of a single scan PCI CT scan at air-
kerma of approximately 250 uGy according to the applica-
tion.

FIG. 14 1s a diagram that 1llustrates superimposed histo-
grams ol differentiated tissues in linear attenuation units
according to an embodiment of the application shown 1 FIG.
13.

FIG. 15 1s a schematic diagram showing components and
architecture used for conventional CT scanning.

FIG. 16 1s a logic flow diagram showing the sequence of
processes used for conventional CT volume 1mage recon-
struction.

FIG. 17 1s a diagram that shows a related art grating based
PCI system using an energy resolving detector.

FIG. 18 15 a diagram that 1llustrates schematics for related
art tuned phase-contrast digital imaging systems and detuned
phase-contrast digital imaging systems.

FIG. 19 1s a diagram that 1llustrates examples of the open
field images measured 1n the detector plane for tuned and
detuned configurations of related art phase contrast imaging
systems.
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The following 1s a description of exemplary embodiments
of the mvention, examples of which are illustrated 1n the
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accompanying drawings. Wherever possible, the same refer-
ence numbers will be used throughout the drawings to refer to
the same or like parts.

For simplicity and illustrative purposes, principles of the
invention are described herein by referring mainly to exem-
plary embodiments thereof. However, one of ordinary skill in
the art would readily recognize that the same principles are
equally applicable to, and can be implemented in, all types of
radiographic 1maging arrays, various types of radiographic
imaging apparatus and/or methods for using the same and that
any such variations do not depart from the true spint and
scope of the application. Moreover, 1n the following descrip-
tion, references are made to the accompanying figures, which
illustrate specific exemplary embodiments. Electrical,
mechanical, logical and structural changes can be made to the
embodiments without departing from the spirit and scope of
the invention. In addition, while a feature of the invention may
have been disclosed with respect to only one of several imple-
mentations/embodiments, such feature can be combined with
one or more other features of other implementations/embodi-
ments as can be desired and/or advantageous for any given or
identifiable Tunction. The following description 1s, therefore,
not to be taken 1 a limiting sense and the scope of the
invention 1s defined by the appended claims and their equiva-
lents.

Notwithstanding that the numerical ranges and parameters
setting forth the broad scope of the invention are approxima-
tions, the numerical values set forth 1n the specific examples
are reported as precisely as possible. Any numerical value,
however, inherently contains certain errors necessarily result-
ing from the standard deviation found 1n their respective
testing measurements. Moreover, all ranges disclosed herein
are to be understood to encompass any and all sub-ranges
subsumed therein. Where they are used, the terms “first”,
“second”, and so on, do not necessarily denote any ordinal or
priority relation, but may be used for more clearly distin-
guishing one element or time 1nterval from another.

Certain exemplary system and/or method embodiments
described herein can provide the capability to differentiate
materials using absorption and phase images from X-ray
phase contrast CT scan. A PCI CT scan can result in two
statistically independent volumetric images: 1) attenuation
image, which 1s dependent on the absorption properties of the
object, and 2) phase shiit image characterized by the phase
properties of the object. Such volumetric 1images can be rep-
resented by a series of cross sectional slices, where the mea-
surements are expressed per unit of length (e.g., the attenua-
tion 1mage can be expressed m 1/cm units and phase shiit
image can have umts of radians/cm). Embodiments herein
can provide a likelithood method that can identify or differen-
tiate materials individually for each slice on pixel-by-pixel
basis. Alternatively, embodiments herein can provide a like-
lithood method/apparatus that can i1dentity or differentiate
materials individually for each reconstruction at more than
one pixel at a time (e.g., binning, probability) to reduce com-
putations or to take advantage of object and/or image charac-
teristics (e.g., an adjacent pixel 1s likely to be the same mate-
rial). Also, embodiments of the application can apply a
likelihood method to spectral PCI CT data, where the absorp-
tion and phase information are obtained for different energy
bins or different mean energies (e.g., using an energy resolv-
ing detector). In such a case, binned by energy data can also be
considered as statistically independent.

A preferred or minimal number of statistically independent
slice 1mages (also referred to as datasets) used by embodi-
ments herein (e.g., a likelihood method) 1s at least two. For
example 1 a case of the PCI CT setup, a single x-ray scan can
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provide two independent datasets: 1) absorption and 2) phase
shift. When spectral capabilities are added to PCI CT setup
(e.g., energy-resolving detector 1s used, or two or more scans
at different mean energies are performed), the number of
independent datasets becomes higher than two, which can
improve the material differentiation capabilities of embodi-
ments herein. Further, the likelihood method embodiment can
also be applied to conventional (e.g., absorption-based) spec-
tral CT setup where an energy-resolving detector 1s used or
several CT scans are acquired at different mean energies.
Accordingly, method and/or system embodiments herein can
be applied to a) phase contrast imaging,

CT, b) phase contrast imaging spectral CT, or ¢) conven-
tional (absorption-based) spectral CT and the like.

Probability Density Function

Computed tomography can use measurements of line inte-
grals through the imaged object at different angular positions.
As aresult of CT data reconstruction, the measurements can
be expressed m units per unit of length. For example, the
reconstruction of the PCI CT data can result in attenuation per
unit of length (1/cm) and phase shift per unit of length (radi-
ans/cm). Both attenuation and phase shiit are energy depen-
dent. Such energy dependencies can be empirically found, for
example, by imaging samples of materials with pure content
(e.g., phantoms or biopsy/postmortem samples) at different
energies of x-ray exposure. As described herein, these types
of measurements will be referred to as calibration runs. When
a histogram of an 1image of a sample of pure uniform material
1s taken (e.g., the calibration run 1s taken), the histogram
results 1n a

Poisson-like distribution, which at sutficient numbers of
x-ray photons can be represented by Gaussian, Equation (2).

(2)

o~ xc)? [20%

In equation (2), x_ 1s the mean value of the distribution, o 1s
the variance, and x 1s the measured value. The measurement
X 18 energy dependent, which makes x . and o to be energy
dependent. As a result of calibration runs, both parameters x_
and o can be tabulated at different energies for different
maternals. The Gaussian distribution 1in equation (2) 1s pre-
sented 1n normalized form and will be referred to herein as a
probability density function (pdf). However, embodiments of
the application are not intended to be so limited, for example,
other peak-like distribution, which fits the data well, can also
be used. Further, since o can characterize the noise properties
of the image and the noise can be dependent on x-ray tluence,

O or noise can be tabulated at different x-ray exposure levels.
When applying likelihood method/system embodiments to
collected data or CT 1maging, a calibration file with the same
or closest level to that used during acquisition exposure can be
utilized. This will address or assure that likelithood pdis have
the noise characteristics comparable to data of the imaged
object. Alternatively, one or more closest exposure level cali-
bration files, or two or more or two selected calibration files or
the like can be 1nterpolated to an acquisition exposure level.

Conditional Likelihood

A likelihood L 1s formed based on statistical independence
of reconstructed C'T datasets (e.g., images) and can be written
as a normalized product of pdis of different materials:
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l_[ P df £IGSEI (3)
dataset
Ly = .
Z l_l F df dEIGSEI
M dataset

In equation (3), M can refer to material, and subscript dataset
can denote the measurement (e.g., absorption or phase shiit)
reconstructed from CT data. For example 1n case of the PCI
CT acquired 1n a single scan, two datasets, attenuation u and
phase shiit ¢, can be measured and the product over dataset
yields:

\ Pdfdgrasﬁ = pdfﬂM ] pdf@M -

dataset

In the case that the PCI CT 1s performed twice at different
mean energies of x-ray spectra, the number of datasets
doubles, e.g., u, and ¢,, and 1, and ¢, (the subscripts refer to
scan number). The same condition can be true for PCI CT
using an energy-resolving detector, (e.g., instead of separate
scans a single scan can provide similar (e.g., two) spectral
data). The spectral data 1s also statistically independent. Thus,

when spectral data contains n energy bins (or n scans at
different energies), then the product over dataset becomes:

]_[ P ftaser = ]_[ (P df#Mbm_n P, ‘;iin_n).

dataset b7}

The same approach can be valid for absorption-based spectral
C'T, where attenuation only 1s measured at different energies.
For such a case the expression for the product can be simpli-

fied to:

]_[ Pdfdgmser = ]_[ PdfﬂM'

dataset 7}

The likelihood values can be composed according to equa-
tion (3) on pixel-by-pixel basis for each material selected or
intended for i1dentification. The values of likelihood can be
normalized, e.g., the summation over all materials yields one.
Further, the pixel (11) can be assigned with the material that
has a desired or the highest likelihood value at the pixel, e.g.,

Material? (M)=max (L, /). (4)

Once determined, the likelithood value at the pixel can be
presented 1n various ways. For example, the binary format (O
or 1) can be used to show 1mages of 1dentified matenals filled
with O s 1n the pixels where the material 1s not identified and
with 1 s 1n the pixels where the material 1s found (in other
words 1images would have a Boolean type of data). Alterna-
tively, the pixels with 1dentified materials can be filled with
the corresponding value of the CT measurement (e.g., attenu-
ation, phase shift, and etc.). Alternatively, the result can be
saved 1 a single image that contains max(L,,) values or
individually saved as 1image for each material with the corre-
sponding L., , value.
Simulations

Although, exemplary conditional likelihood material 1den-
tification embodiments described herein can be applied to any
medical imaging application where material differentiation 1s
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needed, one exemplary embodiment will now be described
where the application 1s a breast CT.
Modeling of Absorption and Phase Shiit in the Materials

Again, 1n x-ray technology, the refractive index n of a
material can be expressed by a complex number:

n=1-8+p, (1)

where the 1imaginary part 3 contributes to the attenuation of
the amplitude and the real part 6 (refraction index decrement)
1s responsible for the phase shift. When the x-ray 1s passing
through the tissue or object, the attenuation and phase shift
can be calculated as:

( At ()
ulx, y) = ~ f B(x, y, 2)dz

2
50(:1:,, y) — T (S(I,. V., Z)ﬁfZ-

For a compound of density p the refractive index can be
expressed in terms of the atomic scattering factors 1, and 1:

- FENGPLZ;J (0)

> (Z X (e + 824 )]/(Z Xy Ay ]

k k

fl =

where r_, N_, A, and p are the electron radius, Avogadro
number, photon wavelength, and efiective density of com-
pound, respectively. The summation 1s taken over the relative
concentrations X, of each of the chemical elements of atomic
mass A, comprising the compound.

Geometry and Parameters of CT Simulation

A simulation was conducted for single slice parallel beam
geometry CT. As described herein, scatter and beam harden-
ing etlects were not taken into account, however, such efiects
and other effects can be addressed using various techniques
known to one skilled 1t the art. The x-ray spectrum was
generated at a given kVp value (e.g., 40 kVp) with a given
exposure value, and the digital phantom of the breast was
used to model absorption and phase change experienced by
traversing x-ray beam.

Digital Phantom

The breast 1s primarily composed of two types of tissue:
glandular and adipose. Additionally, a thin layer of skin sur-
rounds the breast. The digital phantom shown 1n FIG. 1 mod-
¢ls the cross section of a compressed breast including three
materials: 1) skin, 2) adipose tissue, and 3) glandular tissue.
The background 1n the 1mage was assumed to be atr.

Each of the materials shown in FIG. 1 was assigned a
particular code value. Using equation (6), the XZ cross sec-
tional 1images of breast’s 3 and 0 (“map” 1mages) were gen-
crated. Then, the “map” 1images were substituted 1n equation
(5) to get the line integrals along the direction of the x-ray
beam propagation (1.¢., z axis). The sinogram data was gen-
erated for 360 projection angles. Further, Poisson noise was
added to both attenuation and phase shiit sinograms to simu-
late the statistical fluctuations in the measurement for the 360
projection angles. Furthermore, a conventional filtered back
projection algorithm was applied to obtain the XZ cross sec-
tion of the breast.

The simulations were conducted for: a) single scan PCICT,
b) spectral PCI CT (with energy-resolving detector), and c¢)
absorption-based spectral CT (with energy-resolving detec-
tor). In addition, the capability for identification of a cancer-
ous tumor 1n the breast was demonstrated by simulation for a
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8

case of single scan PCI CT (although embodiments herein
can be performed 1n spectral CT as well).
Calibration

FIG. 2 1s a diagram that shows an XZ cross section of an
exemplary material calibration phantom according to the
application. As shown 1n FIG. 2, the calibration phantom was
used to obtain the attenuation and phase shift probability
density functions for each matenal (e.g., one or more mate-
rials). Thus, calibration runs or scans were performed for each
matenal (e.g., air, skin, adipose, and glandular) with the same
x-ray spectrum (e.g., KVp and exposure values) as used in

simulation of breast CT scan.
Single Scan PCI CT

FIG. 3 15 a diagram that shows exemplary results of single
PCI CT scan of the breast where a linear attenuation 1mage 1s
on top and a phase shift image 1s on the bottom. As shown 1n
FIG. 3, histograms of the images are shown to the right side of
the images where dashed lines represent the expectation val-
ues of Gaussian pdis of different materials in the histograms.
The single scan PCI CT results 1n cross section images of
attenuation and phase shift per unit of length. As shown 1n
FIG. 3, the histograms contain several peaks, where each peak
can correspond to one or more materials. Some of the peak’s
centers are slightly offset from the material calibration val-
ues. This slight offset can be caused by the overlap of Gaus-
sian shaped distributions of materials, which effectively
“push’ the peaks away from each other.

Also, the attenuation and phase shift values for glandular
tissue and skin are close to each other. When a standard
material differentiation approach 1s used (e.g., applying
restrictive cuts to histograms), 1t might be unfeasible to sepa-
rate between glandular and skin tissues. This difficulty or
inability of standard material differentiation approach to dii-
ferentiate similar materials such as glandular tissue and skin
1s supported by FIG. 4, which shows simulated attenuation
and phase shiit of breast components (1.e. linear attenuation
plots for adipose tissue 410, glandular tissue 420, and skin
tissue 430 and phase shift per unit of length plots for adipose
tissue 410', glandular tissue 420', and skin tissue 430") as a
function of photon energy. As shown 1n FIG. 4, glandular and
skin tissues have very similar attenuation and phase shift
curves for all energy ranges, which will result 1n histogram
distributions with close to each other mean values.

FIG. 5 1s a diagram that illustrates exemplary results of
four-material identification using a conditional likelihood
embodiment for a single PCI CT scan (e.g., two statistically
independent data sets: attenuation uand phase shitt ¢) accord-
ing to the application. The maternals were assigned according
to Equation (4). As shown 1n FIG. 5, a first image 510 shows
the digital phantom used 1n stmulation. Then, a second 1image
520 shows maternials 1dentified as air 1n the cross-section
followed by the images of 1dentified adipose 530, glandular
540, and skin 550. The code values assigned to the images
shown 1n FIG. 5 are linear attenuation values; however,
embodiments according to the application are not intended to
be so limited. For example, images with phase shift values can
be generated, or the images can be assigned their correspond-
ing C'T values or Hounsfield units (HU).

FIG. 6 1s a diagram that shows superimposed histograms of
identified materials for linear attenuation (left) and for phase
shift (right). Solid lines represent materials and circle points
belong to scanned breast image. As shown 1n FIG. 6, peaks
occur for identified materials air 640, adipose tissue 610,
glandular tissue 620, and skin tissue 630. The vertical dashed
lines 1n FIG. 6 are the expectation values of corresponding
(Gaussian pdifs.
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Spectral PCI CT

When the spectral information 1s available for embodi-
ments of 1maging systems and/or methods according to the
application, material identification can improve. Thus, when
the spectral information 1s available for a PCI CT imaging
method embodiment, the identification capabilities can be
increased. In case of two energy bins (e.g., 1n an energy
resolving detector), the number of statistically independent
datasets doubles (e.g., from two to four).

FIG. 7 1s a diagram that 1illustrates exemplary results of
four-material identification using another conditional likeli-
hood embodiment for a spectral PCI CT scan according to the
application. FIG. 7 shows the results of four-material 1denti-
fication performed with conditional likelithood embodiment
using the condition 1 Equation (4) (e.g., four statistically
independent data sets: attenuation p and phase shift ¢ at two
different energy levels). As shown in FIG. 7, a first image 710
shows the digital phantom used 1n simulation and images of
likelihood material identified as air 720, adipose 730, glan-
dular 740, and skin 750 follow. The differentiation between
glandular and skin tissues 1s significantly improved 1n com-
parison to a single PCI CT scan.

In the PCI CT imaging method spectral information
embodiment, two energy bins were setup up as: bin, e[ 10, 29]
and bin,e[30, 50]. The code values shown 1n FIG. 7 images
were set to be equal to the linear attenuation of the first energy
bin. As described herein, the code values in 1images of 1den-
tified materials can be assigned differently, for example the
code values can be set to be equal to attenuation values of
second bin or to the phase values of first bin, second bin,
and/or their sum, or other combination known to one skilled
in the art. Alternatively, exemplary results can be presented as
an 1mage of likelihood values, namely max(L., ) as shown in
FIG. 8.

Absorption-based Spectral CT

As described earlier, embodiments of likelihood methods
can be applied to conventional (absorption-based) CT, where
two or more runs at different photon energy are acquired, or
an energy-resolving detector can be used (e.g., spectral con-
tent 1s available) 1n a single run. FIG. 9 shows the results of
four-material decomposition for single scan absorption-
based CT model with two-bin energy resolving detector. As
shown 1n FIG. 9, a first image 910 shows the digital phantom
used 1n simulation and 1images of likelihood material 1denti-
fied as air 920, adipose 930, glandular 940, and skin 950
follow. The material identification shown 1n FIG. 9 1s similar
to results obtained in single scan PCI CT simulation, where
glandular and skin tissues are identified with mutual contami-
nations (e.g., some areas of skin are identified as glandular
tissue and contrariwise). An increase 1n a number of energy
bins can improve the material differentiation, for example,
where four instead of two datasets can be used.
Identification of Tumor 1n the Breast

The simulations using a digital phantom of the breast
described herein showed the feasibility of material 1dentifi-
cation with conditional likelihood system and/or method
embodiments. The materials with close attenuation and/or
phase shift values (for example, glandular and skin tissues),
which almost cannot be differentiated by traditional hard cuts
applied to image histogram, were individually or successtully
identified by likelihood method embodiments. Next, the
capability of conditional likelihood system and/or method
embodiments to identily additional materials like abnormali-
ties such as a tumor can be demonstrated. In one example,
exemplary embodiments can be used to identily a tumor
material that has the same chemical structure as glandular
tissue except of the density, which 1s set to be higher than
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glandular by 10% (as an example). An XZ cross section of an
exemplary breast digital phantom that contains air, adipose,
glandular, skin, and tumor tissues 1s shown in FIG. 10.

The level of the noise in reconstructed CT 1mages or pro-

x-ray fluence. In one simulation shown in FIG. 11, the
entrance air-kerma at the surface of the breast was set to ~25
uGy. This x-ray fluence level can test a material identification
embodiment 1n a low dose and high noise situation. In this
case, calibration runs or scans were conducted using the
digital phantom shown 1n FIG. 2 for all the tissues, including
the tumor tissues.

FIG. 11 1s a diagram that illustrates exemplary results of
five-material 1dentification using a conditional likelihood

embodiment for a single PCI CT scan according to the appli-
cation. The first image 1110 1 FIG. 11 shows the digital
phantom used 1n simulation. The rest, are the images of mate-

rials identified as air 1120, adipose 1130, glandular 1140, skin
1150, and tumor 1160, respectively.

Identification of the tumor mass by the conditional likeli-
hood embodiment 1s clearly shown 1n FIG. 11, however some
contamination from skin and CT reconstruction artifacts
(e.g., that contribute to the bright ring around the breast) are
present in the 1mage of tumor. The plots are shown 1n units of
linear attenuation, although similar histograms can be plotted
for phase shifts.

FIG. 12 1s a diagram that shows superimposed histograms
ol identified materials for linear attenuation (left) showing all
materials, including air and histograms for phase shiit (right)
showing only materials other than air. Thus, the phase shift
histogram shown 1n FI1G. 12 zooms 1n on the identified non-air
materials. Solid lines represent materials and circle points
belong to scanned breast image. As shown 1n FIG. 12, peaks
occur for identified materials air 1220, adipose tissue 1230,
glandular tissue 1240, skin tissue 1250 and tumor tissue 1260.
The vertical dashed lines 1n F1G. 12 are the expectation values
of corresponding Gaussian pdis.

In the current stmulation for breast C'T imaging, the glan-
dular, skin, and tumor are the most difficult to differentiate
materials, due to a strong overlap of their respective distribu-
tions. Thus, the neighboring distributions in particular have
mutual contaminations, such as 1mage of the skin shows
glandular and tumor tissue, and 1image of tumor has contami-
nation from skin. Cross contaminations between glandular
and tumor tissues are almost not present since their distribu-
tions are significantly separated. Further, as shown in FIG. 12,
the histogram of tumor 1mage contains a reconstruction arti-
tacts peak 1270 on the right hand side. According to embodi-
ments of the application, such contamination can be removed
by placing a hard cut on the histogram. Alternatively, the
reconstruction artifacts can be modeled with a pdf and then
identified as a separate material using likelihood routine to
remove or reduce the reconstruction artifacts peak 1270.

A major reason for a high cross contamination among
glandular, skin, and tumor 1s low level of exposure 1n the
embodiment of FIGS. 11-12. When the photon flux is
increased, the noise levels reduce and standard deviations of
material pdis become smaller (e.g., the pdis get narrower).
This higher level of exposure can reduce the overlap between
material distributions and therefore can improve the 1dentifi-
cation. Also, the materials can be differentiated better when
spectral capabilities are added to PCI CT configuration. FIG.
13 shows material differentiation for single PCI CT embodi-
ment scan using 10 times higher exposure than i FIG. 11
(e.g., ~250 uGy). FIG. 14 shows the histograms for adipose,
glandular, skin, and tumor tissues.
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As shown 1n FIGS. 13-14, cross contaminations between
glandular and skin, and skin and tumor can be significantly
reduced. As shown 1n FIG. 14, the fractional content of the
tumor 1s significantly smaller than 1n previous case (FIG. 12).
The modeled in the digital phantom ratio of tumor mass to
skin tissue was 1n the order or 6/100. FIG. 12 showed the ratio
being equal approximately 44/100, while 1n case of higher
dose the ratio changed to 20/100.

CT Apparatus

Computed tomography (C1) imaging apparatus and imag-
ing algorithms used to obtain 3-D volume 1mages using such
systems are well known 1n the diagnostic imaging art and are,
therefore, not described 1n detail 1n the present application.

In typical applications, a computer or other type of dedi-
cated logic processor for obtaining, processing, and storing
image data 1s part of the CT system, along with one or more
displays for viewing image results. A computer-accessible
memory 1s also provided, which may be a non-volatile
memory storage device used for longer term storage, such as
a device using magnetic, optical, or other data storage media.
In addition, the computer-accessible memory can comprise
an electronic memory such as a random access memory
(RAM) that 1s used as volatile memory for shorter term data
storage, such as memory used as a workspace for operating
upon data or used in conjunction with a display device for
temporarily storing image content as a display buller, or
memory that 1s employed to store a computer program having,
instructions for controlling one or more computers to practice
method and/or system embodiments according to the present
application.

Referring to the perspective view of FIG. 15, there 1s
shown, 1n schematic form and using exaggerated distances
for clarity of description, the activity of an exemplary con-
ventional CT imaging apparatus for obtaining the individual
2-D 1mages that are used to form a 3-D volume image. A
radiation source 1522 directs radiation through a beam shap-
ing apparatus (not shown) toward a subject 1520, such as a
patient or other imaged subject. A sequence of 1images of
subject 1520 1s obtained 1n rapid succession at varying angles
about the subject over a range of scan angles, such as one
image at each 1-degree angle increment 1n a 360-degree orbit.
A DR detector 1524 1s moved to different imaging positions
about subject 1520 in concert with corresponding movement
of radiation source 1522. For example, such corresponding
movement can have a prescribed 2D or 3D relationship. FIG.
15 shows a representative sampling of DR detector 1524
positions to illustrate how these 1images are obtained relative
to the position of subject 1520. Once the needed 2-D projec-
tion 1mages are captured in a prescribed sequence, a suitable
imaging algorithm, such as FDK filtered back projection or
other conventional technique, can be used for generating the
3-D volume image. Image acquisition and program execution
are performed by a computer 1530 or by a networked group of
computers 1530 that are 1n 1image data communication with
DR detectors 1524. Image processing and storage 1s per-
formed using a computer-accessible memory 1n 1image data
communication with DR detectors 1524 such as computer-
accessible memory 1532. The 3-D volume image or exem-
plary 2-D image data can be presented on a display 1534.

The logic flow diagram of FIG. 16 shows a conventional
image processing sequence S1600 for CT reconstruction
using partial scans. A scanning step S1610 directs cone beam
exposure toward the subject, enabling collection of a
sequence ol 2-D raw data images for projection over a range
of angles 1n an 1mage data acquisition step S1620. An image
correction step S1630 then performs standard processing of
the projection 1mages such as but not limited to geometric

10

15

20

25

30

35

40

45

50

55

60

65

12

correction, scatter correction, gain and offset correction, and
beam hardening correction. A logarithmic operation step
S1640 obtains the line integral data that 1s used for conven-
tional reconstruction methods, such as the FDK method well-
known to those skilled 1n the volume 1mage reconstruction
arts.

An optional partial scan compensation step S1650 1s then
executed when 1t 1s necessary to correct for constrained scan
data or image truncation and related problems that relate to
positioning the detector about the 1maged subject throughout
the scan orbit. Optional step S1650 can be used for cone beam
(CB) CT where typically a limited or partial angular scan
(e.g., 220-degrees or 180-degrees plus fan angle) can be used.
A ramp filtering step S1660 follows, providing row-wise
linear filtering that 1s regularized with the noise suppression
window 1n conventional processing. A back projection step
S1670 1s then executed and an 1mage formation step S1680
reconstructs the 3-D volume 1mage using one or more of the
non-truncation corrected 1mages. FDK processing generally
encompasses the procedures of steps S1660 and S1670. The
reconstructed 3-D 1mage can then be stored 1n a computer-
accessible memory and displayed.

In the context of the present disclosure, the term “code
value” can refer to the value that 1s associated with each
volume 1image data element or voxel 1n the reconstructed 3-D
volume 1mage. The code values for CT 1mages are often, but
not always, expressed in Hounsfield units (HU).

FIG. 17 1s a diagram that shows an embodiment of a grat-
ing-based phase contrast imaging system using an energy-
resolving detector. As shown 1n FIG. 17, an embodiment of a
grating-based phase contrast imaging system can include a
three-grating (G0, G1, G2) Talbot-Lau interferometer setup
and an energy-resolving detector (e.g., photon-counting
energy-resolving Cd—~7Zn—Te detector) 1710 placed behind
an analyzer G2 grating. In one embodiment, an energy com-
parator 1n an 1maging array or pixel of a detector (e.g., pulse
height analysis) can allow energy discrimination.

Two exemplary system and/or method embodiments to
implement dual energy or spectral imaging in phase contrast
imaging respectively include a first embodiment using two
X-ray exposures at different exposures (e.g., KVp values) and
a second embodiment including only one X-ray exposure
while using (at least) a two-bin energy-resolving detector.

Certain exemplary embodiments for slot-scanning phase-
contrast digital imaging systems and/or methods for using the
same can employ step-dither-step approaches, where one of
the gratings, either phase grating G1 or analyzer grating G2,
can be stepped with respect to another. For example, when
moving analyzer grating G2 where N 1s a number of steps
(e.g., using a piezo translational stage) required to cover a
period of grating G2, and the lateral size of the grating G2 1s
l--; then the scan of an object with lateral size S can use or
require S/1.,-N of x-ray exposures. For an exemplary S=20
cm breast and 8 phase steps fora 1 cm wide G2 grating at each
position (or slice) of the swing arm, then 20/1-8=160 x-ray
exposures are used to scan the whole object. Note that S/1 ., ‘N
can be considered a suificient or minimal number needed for
a Tull scan. To properly stitch the slices 1into an 1image of the
whole object, slight overlaps between slices can be required.

To implement continuous motion of the swing arm with
fixed G1 and G2 gratings, exemplary embodiments of phase
contrast imaging systems have to be detuned. In one exem-
plary embodiment, a detuned phase contrast imaging system
can be understood to be an 1imaging system in which the pitch
p, of the analyzer grating G2 1s purposely controlled or fab-
ricated to be unequal to a period of interference pattern p,, . at
a Talbot distance behind the phase grating 1. In another
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exemplary embodiment, a detuned phase contrast 1maging
system can be understood to be an 1imaging system 1n which
the pitch p, of the analyzer grating G2 1s controlled or fabri-
cated to be equal to a period of interference pattern p,, . at a
Talbot distance behind the phase grating (G1, but the analyzer
grating G2 1s positioned away from the corresponding Talbot
distance. In certain exemplary embodiments, a detuned phase
contrast imaging system can generate a periodic fringe pat-
tern, where the fringe pattern occurs over a width or a portion
of the width of the analyzer gating G2. Although a number of
exposures for detuned grating based PCI system embodi-
ments 1n a complete or partial scan of an object 1s about the
same, positional errors and/or scanning time can be reduced
relative to a tuned grating based PCI systems. FIG. 18 1s a
diagram that illustrates concepts of exemplary tuned and
detuned phase contrast imaging systems. The analyzer grat-
ing G2 and the interference pattern can be approximated as a
cosine waves with the frequencies 1,=1/p, and 1, =1/p,, ..
respectively. In the plane of detector, the signal can be repre-
sented by a product of G2 grating pattern and interference
pattern (e.g., a product of two cosine waves: one with Ire-
quency 1, and another with frequency 1, ). Such a product
results 1n a linear combination of cosines of t, +t, andt, -1,.
Due to the frequency response of the detector, the only
detected signal 1s a signal with the frequency of Af=t, —1,.

In the case of a tuned phase contrast imaging system
(1, =1,), the signal 1s maximum. When measuring the open
field 1n such configuration, the detector yields the uniform
image. In the case of detuned phase contrast imaging system,
the detected image will have a cosine pattern with a lower
contrast caused by detector’s MTF. The loss of the contrast
depends on how strongly the system 1s detuned, 1.e. Al=t, -
t,. F1G. 19 1s a diagram that illustrates examples of the open
field images measured in the detector plane for tuned and
detuned configurations of a phase contrast 1maging system
embodiment. As shown 1n FIG. 19, an open field image for a
tuned phase contrast imaging system embodiment can pro-
duce an unchanging or flat open field 1mage across the ana-
lyzer grating G2. As shown 1n FIG. 19, the lateral size of an
image 1s chosen to be equal to one period of fringe pattern as
an example.

In certain exemplary methods and/or apparatus embodi-
ments, maternial identification or decomposition can be
obtained using tomosynthesis 1maging systems. Although
reconstructions using tomosynthesis 1imaging systems may
have less granularity or inconsistent z-directional data rela-
tive to x-directional and y-directional data, material identifi-
cation or decomposition can be obtained for a prescribed or
selected slice as described herein.

Exemplary embodiments herein can be applied to digital
radiographic imaging panels that use an array of pixels com-
prising an X-ray absorbing photoconductor and a readout
circuit (e.g., direct detectors). Since the X-rays are absorbed
in the photoconductor, no separate scintillating screen 1is
required.

It should be noted that while the present description and
examples are primarily directed to radiographic medical
imaging ol a human or other subject, embodiments of appa-
ratus and methods of the present application can also be
applied to other radiographic imaging applications. This
includes applications such as non-destructive testing (NDT),
tor which radiographic images may be obtained and provided
with different processing treatments 1n order to accentuate
different features of the imaged subject.

Embodiments of radiographic imaging systems and/meth-
ods described herein contemplate methods and program
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its operations. Certain exemplary embodiments accordingly
can be implemented using an existing computer processor, or
by a special purpose computer processor incorporated for this
or another purpose or by a hardwired system.

Consistent with exemplary embodiments, a computer pro-
gram with stored instructions that perform on image data
accessed from an electronic memory can be used. As can be
appreciated by those skilled 1n the 1image processing arts, a
computer program implementing embodiments herein can be
utilized by a suitable, general-purpose computer system, such
as a personal computer or workstation. However, many other
types of computer systems can be used to execute computer
programs implementing embodiments, including networked
processors. Computer program for performing method
embodiments or apparatus embodiments may be stored 1n
various known computer readable storage medium (e.g., disc,
tape, solid state electronic storage devices or any other physi-
cal device or medium employed to store a computer pro-
gram ), which can be directly or indirectly connected to the
image processor by way of the iternet or other communica-
tion medium. Those skilled 1n the art will readily recognize
that the equivalent of such a computer program product may
also be constructed 1n hardware. Computer-accessible stor-
age or memory can be volatile, non-volatile, or a hybnd
combination of volatile and non-volatile types.

It will be understood that computer program products
implementing embodiments of this application may make use
of various 1image manipulation algorithms and processes that
are well known. It will be further understood that computer
program products implementing embodiments of this appli-
cation may embody algorithms and processes not specifically
shown or described herein that are usetful for implementation.
Such algornithms and processes may include conventional
utilities that are within the ordinary skill of the 1mage pro-
cessing arts. Additional aspects of such algorithms and sys-
tems, and hardware and/or software for producing and other-
wise processing the images or co-operating with computer
program product implementing embodiments of this applica-
tion, are not specifically shown or described herein and may
be selected from such algorithms, systems, hardware, com-
ponents and elements known 1n the art.

While the invention has been illustrated with respect to one
or more 1implementations, alterations and/or modifications
can be made to the illustrated examples without departing
from the spirit and scope of the appended claims. The term “at
least one of” 1s used to mean one or more of the listed 1tems
can be selected. The term “about” indicates that the value
listed can be somewhat altered, as long as the alteration does
not result in nonconformance of the process or structure to the
illustrated embodiment. Finally, “exemplary” indicates the
description 1s used as an example, rather than implying that 1t
1s an 1deal. Other embodiments of the invention will be appar-
ent to those skilled 1n the art from consideration of the speci-
fication and practice of the invention disclosed herein. It 1s
intended that the specification and examples be considered as
exemplary only. The scope of the invention 1s indicated by the
appended claims, and all changes that come within the mean-
ing and range ol equivalents thereof are intended to be
embraced therein.

What 1s claimed 1s:

1. A method for digital radiographic image reconstruction
of an object, executed at least in part on a computer, compris-
ng:

obtaining a first plurality of 2D projection images over a

range of scan angles;

obtaining a second plurality of 2D projection images over

a range ol scan angles;
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generating at least two statistically independent recon-
structed 1mages of a portion of an object from the first
plurality of 2D projection images and the second plural-
ity of 2D projection images;

determining a material property for each of at least two

materials represented 1n the projection images;

using a conditional likelithood determination comprising

the material property for said each of at least two mate-
rials and the at least two statistically independent recon-
structed images to differentiate the at least two matenals
as a function of volume 1n a reconstructed image of the
portion of the object; and

storing the reconstructed 1image of the portion of the object

having the at least two matenals differentiated 1n a com-
puter-accessible memory.

2. The method of claim 1, where the matenal property for
said each of at least two materials 1s individually determined
by numeric modeling using composition by weight or empiri-
cally modeled.

3. The method of claim 1, where the reconstructed image of
the object that has been differentiated among the at least two
materials 1s a visible 2D reconstructed image or a visible 3D
reconstructed volume of the object.

4. The method of claim 1, where the conditional likelihood
determination for material differentiation i1s performed 1n a
single scan PCI CT.

5. The method of claim 1, where the conditional likelihood
determination for material differentiation 1s performed 1in
spectral PCI CT, where a plurality of x-ray exposures at
different energies 1s used with an integrating detector or a
single x-ray exposure 1s used with an energy-resolving detec-
tor.

6. The method of claim 1, where the conditional likelihood
determination for material differentiation 1s performed 1n
absorption-based spectral CT, where plurality of x-ray expo-
sures at different energies 1s used or the energy-resolving
detector 1s used.

7. The method of claim 1, where the conditional likelihood
determination for material differentiation 1s determined on a
pixel-by-pixel basis.

8. The method of claim 1, where the conditional likelihood
determination for material differentiation 1s determined at
more than one pixel at a time.

9. The method of claim 1, where at least two differentiated
materials comprise adipose tissue, glandular tissue, skin tis-
sue, calcification material and tumor tissue.

10. The method of claim 1, where the at least two statisti-
cally independent reconstructed images comprise phase
image data and attenuation image data or the at least two
statistically independent reconstructed i1mages comprise
attenuation image data at diflerent mean energies.

11. The method of claim 1, where an energy resolving
detector 1s used and the number of statistically independent
reconstructed images at least doubles.

12. The method of claim 1, further comprising:

storing a 3D volume 1mage reconstruction in the computer-

accessible memory, wherein the 3D volume image
reconstruction 1s a mammography image, an orthopedic
medical 1mage, a dental medical 1image, a pediatric
medical 1mage or generated by 1mage data from a {flat
panel detector.
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13. The method of claim 1, where the subject 1s a breast, a
limb, an extremaity, a weight bearing extremity or a portion of
a dental arch.

14. The method of claim 1 wherein an 1mage reconstruc-
tion 1s based on an examination type or X-ray radiation source
exposure setting.

15. The method of claim 1, comprising processing the
plurality of projection images by:

performing one or more of geometric correction, scatter

correction, beam-hardening correction, and gain and
offset correction on the plurality of 2D projection
1mages;

performing a logarithmic operation on the scatter corrected

plurality of 2D projection images to obtain line integral
data; and

performing a row-wise ramp linear filtering to the line

integral data.

16. A method for digital radiographic image reconstruction
of an object, executed at least in part on a computer, compris-
ng:

obtaining a first plurality of 2D projection images over a

range of scan angles;

obtaining a second plurality of 2D projection images over

a range of scan angles, where the second plurality of 2D
projection images 1s statistically independent of the first
plurality of 2D projection images;

obtaining at least two reconstructed 1images of a portion of

an object based on the first plurality of 2D projection
images and the second plurality of 2D projection
1mages;

obtaining a material property as a function of radiation

energy for each of at least two materials represented 1n
the projection 1images;
using a conditional likelithood determination comprising
applying the material property to the at least two statis-
tically independent reconstructed images to differentiate
the at least two matenials as a function of position 1n a
reconstructed image of the portion of the object; and

storing the reconstructed image of the portion of the object
having the at least two materials differentiated 1n a com-
puter-accessible memory.

17. The method of claim 16, where the material property
comprises attenuation as a function of energy per unit length
and phase shift as a function of energy per unit length or the
attenuation and phase shift in standard units, where the
attenuation or the phase shift 1s determined through a calibra-
tion procedure.

18. The method of claim 16, where the conditional likel:-
hood determination comprises combining a first conditional
determination in a {irst reconstructed image of the portion of
the object for said each of the at least two materials with a
second conditional determination in a second reconstructed
image of the portion of the object for said each of the at least
two materials to differentiate the at least two materials as a
function of position 1n a reconstructed 1mage of the portion of
the object, further comprising weighting the first conditional
determination relative to the second conditional determina-
tion.
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