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(57) ABSTRACT

Methods and apparatus for updating a database using a multi-
dimensional data model in which data corresponding to the
database are organized in multi-dimensional data blocks.
Each data block has summary information associated there-
with corresponding to a current state of evolution of the
associated data block. Dependency information 1s maintained
in the data model which 1dentifies data dependencies within
and among the data blocks. A list of change entries identifies
changes made to the data blocks and times at which the
changes were made. A request to apply a change entry to a
data block 1s received. The change entry 1s applied to the data
block, including generating a dependency list of data blocks
whose data depends directly or indirectly from the updated
data block. The data blocks in the dependency list are pro-
cessed 1n accordance with a dependency update algorithm to
update the data blocks 1n the dependency list.
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METHODS AND APPARATUS FOR
MAINTAINING CONSISTENCY DURING
ANALYSIS OF LARGE DATA SETS

CROSS REFERENCE TO RELATED
APPLICATIONS

This application 1s a continuation application of and claims
priority to U.S. patent application Ser. No. 11/154,259, filed
Jun. 15, 2005 by Anurag Gupta et al and entitled “METHODS
AND APPARATUS FOR MAINTAINING CONSISTENCY
DURING ANALYSIS OF LARGE DATA SETS,” which 1s
incorporated herein by reference, 1n its entirety for all pur-
poses.

The present application 1s related to U.S. patent application
Ser. No. 10/841,923, entitled “METHODS AND APPARA-
TUS FOR FACILITATING ANALYSIS OF LARGE DATA

SE'TS” filed May 7, 2004, the entire disclosure of which 1s
hereby incorporated herein by reference 1n 1ts entirety, as 1t
set forth 1n full 1n thus document, for all purposes.

BACKGROUND

The present invention relates to techniques for analyzing
large data sets and, more specifically, to methods and appa-
ratus for efficiently running “what 1" scenarios with large,
multi-dimensional data sets.

The term “data management software” encompasses a vast
array of solutions for manipulation of business data which can
be loosely organized into three categories, On-Line Transac-
tion Processing (OLTP), data warchousing, and On-Line
Analytical Processing (OLAP). Each of these categories has
certain advantages and drawbacks, which were discussed 1n
the above-referenced application.

In short, OLTP relates to a class of solutions that facilitate
and manage transaction-oriented applications, typically for
data entry and retrieval transactions 1n a number of industries
including, for example, banking, airlines, mail order, super-
markets, and manufacturing. It 1s an 1mportant goal of an
OLTP system that the data stored in the system 1s readily
accessible to ensure a high degree of responsiveness. It1s also
important to provide locking mechanisms to ensure, for
example, that when an individual reserves a resource, €.g., an
airline seat, thatresource 1s no longer available to others in the
system. Thus, in OLTP systems, storing of data in more than
one place 1s distavored, emphasizing instead a heavy reliance
on joint processing of the different tables to combine data.
OLTP systems are very elfective for real-time transaction
processing, but not particularly suited to reporting functions
employing aggregate queries, €.g., show all of the people who
are tlying on a particular flight more than twice a month.

Data warehousing employs different data schemas, which
are better suited to support relatively sophisticated reporting
functions. However, there may be a tremendous amount of
duplication of data. In the OLTP context, this duplication 1s
not acceptable, since a change to a single piece of data would
need to be duplicated in many places 1n the data warchouse
tables instead of just a single location. On the other hand, data
warechousing 1s advantageous from a reporting perspective in
that 1t allows the creation and maintenance of summary tables
which aggregate information which correspond to queries in
which a particular business might be particularly interested,
for example, passenger loads for specific routes by fiscal
quarter. While data warchousing systems are highly opti-
mized to generate static reports, they do not efficiently sup-
port analysis of the data in which the questions are not known
in advance. For example, a sales manager may look at a static
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report and see that nation-wide sales of a specific product
during a particular month were lower than expected. How-
ever, because of the static nature of the report, the reason for
the shortfall may notbe apparent. In such a situation, the sales
manager would like to be able to drill down 1nto the data to
determine, for example, whether there are any identifiable
disparities (e.g., regional, temporal, etc.), which might serve
as an explanation. These types of capabilities fall within the
domain of OLAP.

OLAP systems organize data to allow the kind of ad hoc
analysis which would allow the sales manager to zero 1n on
the data that might explain the disparity identified in the static
report. This 1s to be contrasted with OLTP solutions which are
highly optimized for retrieving detailed data and typically
very poor at providing summaries. The OLAP approach 1s
also to be contrasted with data warehousing solutions that
would be required to maintain an impracticable number of
summary tables to duplicate such functionality. A significant
1ssue with OLAP solutions relates to the fact that they are
typically only optimized for batch processing (as opposed to
transaction processing which 1s characterized by near real-
time updating). Due to the large amount of highly interdepen-
dent summary information in the data underlying an OLAP
system, the updating of any piece of detailed data tends to be
computationally expensive 1n that many different summaries
onmany different levels of the hierarchy will typically need to
be invalidated and recalculated. Thus, 1instead of supporting
the 1nteractive updating of data, most OLAP systems typi-
cally employ batch recalculations. There are OLAP solutions
that attempt to strike various compromises to at least give the
appearance ol interactive updating. For example, some solu-
tions limait the data set or indices upon 1t, such that 1t fits in
main memory and then interactively recalculate all data val-
ues upon retrieval. Other solutions employ scripting tech-
niques to 1solate and update subsets of data between batches.
Unfortunately, these approaches only partially mitigate the
inefficiencies associated with updating multi-dimensional
data sets. As aresult, while OLAP systems are effective at the
ad-hoc querying of data to assist 1n 1dentifying and locating
1ssues, they are relatively netfective at the ad-hoc update or
“what-11"" scenario analysis needed to understand the 1impli-
cations of making changes to address those 1dentified 1ssues.

The above referenced patent application describes a num-
ber of techniques by which large, complex data sets may be
more elficiently invalidated and recalculated to reflect
changes. Change logging 1s employed in the maintenance of
summary imnformation for large data sets, in combination with
dependency checking among data blocks for different levels
of hierarchical data in such data sets. As a result, the time
required to update or recalculate the underlying data 1s closer
to being a function of the number of changes made rather
than, as with most OL AP solutions, a function of the size of
the data set or the number of dimensions. Furthermore, the
described techniques also allow the running of multiple “what
1I”” scenarios using the same underlying data set substantially
simultaneously. Different users can run these multiple peer
scenarios 1n parallel. Alternatively, a single user may have
multiple levels of scenarios, that 1s, child scenarios based on
the results of a parent scenario, none of which 1s currently
practicable 1n the conventional OLAP domain. As the com-
plexity of the users’ ““what 11 scenarios increases, there 1s an
increased need for a well-structured system that enables per-
forming changes and updates and that supports rich analytics,
compared to what 1s possible 1n conventional OLAP systems.

SUMMARY

In general, 1n one aspect, the mvention provides methods
and apparatus, including computer program products, imple-
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menting and using techniques for providing an on-change
applicator for applying changes to multi-dimensional data
blocks 1n a database using a multi-dimensional data model.
Each data block includes several data elements. The
on-change applicator includes computer program code for:
receiving a request to update one or more data elements 1n a
data block; obtaining a change information entry from a list of
change information entries; and updating the data elements 1n
the data block 1n accordance with one or more rules selected
based on the data elements that are atiected by the update, the
updating using only the obtained change information entry
and data elements already existing 1n the data block, whereby
the on-change applicator ensures that all data utilized in the
updating 1s as of a consistent point in time.

Various implementations can include one or more of the
tollowing features. The rules can include one or more math-
ematical formulas defining expressions for updating each
type of data element 1n the data block. The change informa-
tion entries can include at least the following elements: a
change information entry number describing when the
change entry was created, locations of one or more data
clements that are aifected by the change information entry,
old values for the data elements, and new values for the data
clements. The change information entry can include a vector
of new values for the data elements, and the computer pro-
gram code for updating the data elements includes computer
program code for updating several data elements of the data
block 1n a single operation using the vector. The on-change
applicator can include computer program code for determin-
ing when to apply the change information entry to the data
block with reference to updates performed by other
on-change applicators, where the determination 1s made with
respect to a dependency structure in the data model that
identifies data dependencies between data elements within
and among the data blocks. The on-change applicator can
include computer program code for determining when to
calculate data values within the data block between applica-
tion of two separate on-change applicators, where the deter-
mination 1s made with respect to a dependency structure in the
data model that identifies data dependencies between data
clements within the data blocks and the change information
entries. The on-change applicator can include computer pro-
gram code for retrieving data from other data blocks and
non-multidimensional data structures 1n the database. The
on-change applicator can include computer program code for
generating the one or more on-change applicator rules based
on a changed operand and a resultant, by redefining a math-
ematical formula using inverse operations for one or more
unchanged operands. The on-change applicator can include
computer program code for determiming data values to be
stored 1n a change information entry, where the determination
1s made with respect to a dependency structure in the data
model that identifies operands required for each on-change
applicator for a particular type of change information entries.

In general, 1n one aspect, the invention provides methods
and apparatus, including computer program products, imple-
menting and using techniques for updating a database using a
multi-dimensional data model 1n which data corresponding to
the database are organized 1n multi-dimensional data blocks.
Each data block has summary information associated there-
with corresponding to a current state of evolution of the
associated data block. Dependency information 1s maintained
in the data model to 1dentity data dependencies within and
among the data blocks. A list of change entries 1s maintained
which identifies changes made to particular ones of the data
blocks and times at which the changes were made. A request
to apply a change entry to a data block 1s recerved. The change
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entry 1s applied to the data block, icluding generating a
dependency list of data blocks whose data depends directly or
indirectly from the updated data block. The data blocks in the
dependency list are processed 1n accordance with a depen-
dency update algorithm to update the data blocks in the
dependency list.

Various implementations can include one or more of the
following features. Processing can include processing a data
block in the dependency list i1f the processing of the data block
will generate anew change entry. Each data block can include
one or more data elements, and wherein processing can
include processing a data block 1n the dependency list 1f the
processing of the data block may generate a new change entry
as a result of an expression for a specific data element that
sparse summarizes. Each data block can include one or more
data elements, and processing can include processing a data
block 1n the dependency list if the application of a change
entry may result 1n a new change entry that falls out of the
evaluation of any expression for any sparse summarizing
measure. Processing can include processing each data block
in the dependency list. Processing can include storing only
non-transient changes into the list of change entries.

Maintaining change information entries can include main-
taining a calculation change list number which identifies a
point in time at which all change entries have been processed,
whereby the calculation change list defines an earliest starting,
point processing of the data blocks in the dependency list.
Several calculation change list numbers can be maintained for
subsets of the database, where the collection of subsets form
a partition over the data model. The application and the pro-
cessing can be part of a same operation. Processing can
include deferring processing until a data block 1n the depen-
dency list 1s queried or until a change list entry 1s to be applied
to a data block 1n the dependency list. Processing can include
processing the data blocks 1n the dependency list in accor-
dance with a scoping relationship defined by a user’s capa-
bilities within the database. Applying a change entry can
include applying a compound change entry defining a change
that repeats over multiple time periods. Processing can
include applying a compound change entry defining a change
that repeats over multiple data elements along one or more
dense dimensions defining the block. Applying a change
entry can include applying a change entry using an on-change
applicator. Processing can include applying a change entry
using an on-change applicator.

Receiving a request can include recerving a user input
value 1nto a cell of a data block that 1s designated to contain a
derived value and monitoring any constraint violations result-
ing from the user input value until the constraint violations
have been resolved. Processing can include determinming
whether the cell with the user input value has any dependent
values 1n one or more other blocks, and when the cell with the
user nput value has a dependent value 1n another block,
creating a compensating dertved change list entry that adjusts
the dependent values 1n the one or more other blocks. Pro-
cessing can 1nclude determining whether the cell with the
user mput value has any dependent values 1n one or more
other blocks that are user input and are derived, and when a
data value 1s modified and depends on both the user mput
derived values, assigning the compensating derived change
list entry to only an innermost user input derived value. Pro-
cessing can include determining whether all values depend-
ing from the cell with the user input value are 1n the same
block, reserving additional disk space to indicate that the
derived data value has been modified by a user input when all
values depending from the cell with the user input value are
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determined to be 1n the same block, and ensuring that the user
input value 1s not overridden by a dertved value.

A mapping can be created between one or more data ele-
ments 1n a row source and one or more data elements 1n a data
block 1n order to access and apply calculation rules to data
clements stored in a row source format. The mapping can
define one or more of a scoping, a dimension map specifica-
tion and a temporal transformation. The mapping can trans-
form a change list entry for a row source into one or more
change list entries for a target cube dependent upon the row
source, whereby changes to the row source can be propagated
to the target cube. The mapping can transform a dependency
relationship of data values within a row source to a depen-
dency relationship within a cube. A mapping can be created
between one or more data elements 1n a first cube and one or
more data elements 1n a second cube. The mapping can define
one or more of: allocation operations, transformation opera-
tions and aggregation operations. The mapping can define
one or more of a scoping, a dimension map specification and
a temporal transformation. The mapping can transform a
change list entry for the first cube 1nto one or more change list
entries for the second cube, where the second cube depends
upon the first cube, whereby changes to the data elements in
the first cube can be propagated to data elements in the second
cube. The mapping can transform a dependency relationship
ol data values within a cube to a dependency relationship of
data values across cubes.

In general, 1n one aspect, the invention provides methods
and apparatus, including computer program products, imple-
menting and using techniques for running multiple scenarios
using data from an underlying database. The data 1s organized
according to a multidimensional data model 1n which the data
are organized in multi-dimensional blocks. Each block has
summary information associated therewith corresponding to
a current state of evolution of the associated block. The data
model includes dependency information which identifies data
dependencies within and among the blocks. A {irst scenario
process 1s run. The first scenario process maintains first
change information which identifies first changes made to
copies of first ones of the blocks and times at which the first
changes were made. The first scenario process facilitates
recalculation of the copies of the first blocks and copies of
first dependent blocks to incorporate the first changes. A
second scenario process 1s run substantially simultaneously
with the first scenario process. The second scenario process
maintains second change information which identifies sec-
ond changes made to copies of second ones of the blocks and
times at which the second changes were made. The second
scenario process facilitates recalculation of the copies of the
second blocks and copies of second dependent blocks to
incorporate the second changes. The first changes are not
available to the second scenario process until committed to
the underlying, database and the second changes are not
available to the first scenario process until committed to the
underlying database. The underlying database 1s updated with
reference to the dependency information, the summary infor-
mation, and the first change information, thereby making the
first changes available to the second scenario process. The
updating includes a reconciliation of the second change infor-
mation with the first change mformation, ensuring that the
second scenario sees data as 11 all the first scenario’s change
information 1s applied to data blocks before any of the second
scenar1o’s change information, thereby preserving data con-
sistency.

Various implementations can include one or more of the
following features. Updating can include determining a
sequence 1 which the first changes and the second changes
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were committed to the underlying database, and 1n order of
the determined sequence, applying the change information to
the database, including generating a dependency list of data
changes whose data depends directly or indirectly from the
prior changed data changes and processing the data changes
in the dependency list in accordance with a dependency
update algorithm to update the data changes in the depen-
dency list. The first and second scenario processes can be
organized 1n a hierarchical relationship and garbage blocks
relating to a scenario process can be collected when one or
more of the following situations occur: when a child scenario
process 1s discarded or committed to the database, when
changes are committed to a scenario process, or when a
reconciliation of two scenario processes occurs. A child sce-
nario process can be committed to the database only when no
reconciliation 1s needed with a parent scenario process and
updating can include replacing blocks in the parent scenario
process with corresponding blocks from the child scenario
process. For each scenario process, whenever a change occurs
to a block mvolved 1n a scenario process, blocks that are not
alfected by the change can be evolved to a current state. Each
block can be segmented into a header portion and a data
portion, and evolving can include determining whether the
data portion of the block will remain the same after evolution
as before evolution, and when 1t 1s determined that the data
portion will remain the same, only evolving the header infor-
mation of the block to a current state. The details of one or
more embodiments of the invention are set forth 1n the accom-
panying drawings and the description below. Other features
and advantages of the invention will be apparent from the
description and drawings, and from the claims.

DESCRIPTION OF THE DRAWINGS

FIG. 1 shows a schematic view of a sandbox hierarchy 1n
accordance with the mnvention.

FIG. 2 shows a schematic view of how garbage collection
of sandboxes 1s performed 1n accordance with the invention.

Like reference symbols 1n the various drawings indicate
like elements.

DETAILED DESCRIPTION

Reference will now be made 1n detail to specific embodi-
ments of the invention including the best modes contemplated
by the mventors for carrying out the invention. Examples of
these specific embodiments are 1llustrated in the accompany-
ing drawings. While the invention 1s described 1n conjunction
with these specific embodiments, it will be understood that
the description 1s not itended to limit the invention to the
described embodiments. On the contrary, the description 1s
intended to cover alternatives, modifications, and equivalents
as can be included within the spirit and scope of the invention
as defined by the appended claims. In the following descrip-
tion, specific details are set forth 1n order to provide a thor-
ough understanding of the present invention. The present
invention can be practiced without some or all of these spe-
cific details. In addition, well-known features may not have
been described 1n detail to avoid unnecessarily obscuring the
invention.

Basic Concepts and System Operation

The above referenced patent application describes systems
and methods that employ change logging in the maintenance
of summary information 1n large data sets, in combination
with dependency checking among data blocks for different
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levels of hierarchical data in such data sets. This approach
results 1n database management system (DBMS) solutions in
which the time required to update or recalculate the underly-
ing data 1s closer to being a function of the number of changes
made rather than, as with most OL AP solutions, a function of
the size of the data set or the number of dimensions. The
techniques can be applied whether the underlying data set
corresponds to a relational or multi-dimensional data model.
Embodiments of the present invention provide a well-struc-
tured format for performing changes and updates enables
more complex operations to be performed. As a result, the
system and methods of the invention, enables several users to
run much more complex “what-11” scenarios than what was
previously possible. The following section describes some
general characteristics of the system and some basic con-
cepts. A more detailed description of these features can be
found 1n the above referenced patent application.

According to a specific embodiment of the mvention, to
facilitate the various techniques described herein, a multi-

dimensional data model 1s employed which organizes data in
multi-dimensional cubes. A cube 1s a multi-dimensional data
set. BEach data element 1n a cube 1s a dimensioned element.
Dimensions, which can be sparsely or densely populated,
define the number of indices that are used to refer to a data
clement. A cube said to contain n dimensions uses n imndices to
define the location of a dimensioned element.

The number of elements 1n the cube 1s the cardinality of the
Cartesian product of each of the dimensions in the cube.
Cubes have dimensionality equal to the number of dimen-
sions that define the cube. Each dimension contains members,
and the dimension itself 1s also a member. The number of
members 1 a dimension (including the dimension itself)
defines the cardinality of the dimension. The number of data
clements 1n the cube 1s the product of the cardinality of each
dimension 1n the cube. Sparsely populated or “key” dimen-
s1ons are used as keys to index sets of values in the densely
populated or “block™ dimensions. Such cube subsets are
referred to herein as “blocks.” In one embodiment of the
present invention, the blocks form the calculation units of the
system, that 1s, the smallest subset of the multi-dimensional
data set that 1s calculated together. The blocks also form
input/output (I/O) units. As will be discussed below, since all
the data 1n a block 1s computed together, this allows for
complex operations to be pertormed within the block, such as
calculating a median value. Another interesting consequence
of using blocks as computation units 1s that 1f a data value
within a block can be dertved from other data values residing,
within the block, then that data value does not need to be
stored and the system can thus operate more efficiently.

As previously noted, the multi-dimensional data model
employed 1n the present invention can correspond directly or
indirectly to the underlying data set. That 1s, the underlying
data set can be stored 1n a multi-dimensional database corre-
sponding to the data model described above. Alternatively,
the underlying data set can be stored 1n a multi-dimensional
database which corresponds to a different multi-dimensional
model, or even as a relational database corresponding to any
ol a variety of models. In such cases, the underlying database
1s mapped to a multi-dimensional data model suitable for
facilitating the techmques described herein. These mappings
will be described in turther detail 1n a separate section below.

The system and methods described herein use a change list
to keep track of modifications made to the data cells. Each
modification to a data cell creates a change list entry (CLE).
Thus, the application of CLEs from the “beginning of time” to
a block results 1n the current version of that block. An 1nstan-
tiated block on disk has an associated CLE that essentially
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represents a point 1n time for the block. To obtain a current
version of the block, all CLEs between that point in time and
the present are applied.

Belore further discussing the notion of the change list and
its operation, 1t may be usetful to reintroduce the notion of
“sandboxes.” A sandbox 1s also referred to as a scenario, 1n
which a user performs a “what-1I” analysis. The notion of
sandboxes forms the support for updates of blocks and
updates to the same block 1n different scenarios, which are
sometimes run 1n parallel. Typically, there 1s a base scenario
or base sandbox and a hierarchy of child sandboxes branching
from the base sandbox. Updates made to a particular sandbox
may or may not be reflected 1in other sandboxes, depending on
their relation 1n the hierarchy. The general rules for updating
blocks and sandboxes have been extensively discussed 1n the
above referenced patent application and will therefore not be
discussed here. However, some special cases relating to
“sandbox 1solation” will be discussed below. Generally, sand-
box 1solation refers to the notion of providing sandboxes
where users can make changes that are 1solated from changes
that other users are making in parallel, thus allowing each user
to work 1n theirr own “world” and study how their own
changes affect the underlying data set, even though other
users simultaneously may be changing the underlying data set
in their separate “world.”

Returning now to the notion of the change list entries,
according to a specific embodiment of the invention, a CLE
includes the coordinates of the affected cell, a sandbox 1den-
tifier (ID), a change number, the parent sandbox 1D, the parent
sandbox change number, the new value, and the delta from the
previously calculated value. A current change list number
(CLN) 1s stored with each sandbox. The CLN 1s a monotoni-
cally increasing number and 1s incremented every time a
change 1s made to a cell 1n a block 1n a sandbox. Each block
contains the ID of the sandbox 1t was calculated against, as
well as the CLN at that time. Within a sandbox, change list
entry numbering 1s a simple incremental numbering using a
sequence number. The original, underlying database 1s des-
ignated as sandbox 0.

When creating a CLE, the current sandbox CLN 1is incre-
mented, a new entry for this number 1s created, and the current
parent sandbox CLN 1s associated with 1t. Associating the
parent CLN facilitates traversing through any ancestors and
determining what changes need to be applied to the current
sandbox for each parent sandbox. Alternatively, each of the
sandbox CLNs can be stored in the block itself. In one
embodiment, all the sandbox change lists are arranged within
a “master change list” which 1s a list of all activities that occur
within the system.

When a CLE 1s created, the new data value 1s always stored.
The difference (also referred to as delta value) from the pre-
vious data value 1s stored when 1t 1s a sum or aggregation path
value. This occurs when the data value 1s a leat-level value
along block dimensions, and has sum or count as 1ts aggre-
gation operator along the key dimensions (although 1t should
be noted that aggregation operators are not limited to sum or
count). After the CLE 1s created, the delta value 1s adjusted for
all dependent CLEs. This can be accomplished by filtering for
change list entries that have a delta value set, are for the
corresponding sandbox or its descendants, and where the
members have this member as a dependent.

Embodiments of the present invention allow dependencies
to be defined between members within the same cube and
between members 1n different cubes. Thus, when a block 1s
retrieved from memory, it can be determined with reference to
the dependency structure mnherent 1n the data model and with
reference to the change list whether a value change 1n another
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cube affects any values 1n this block. In addition, the depen-
dency structure and the change list provide the necessary
information to facilitate the transformation of the change
information from one cube to another so that the change may
be applied in accordance with the dependency. Transforma-
tion and application of change information will be discussed
in further detail below 1n a separate section and can be done
whether the underlying data source(s) 1s relational or multi-
dimensional.

Most of the concepts and operations discussed above have
been disclosed in the above referenced patent application.
However, these concepts are best applied to environments
wherein the analytic operations between blocks are aggregat-
ing operations, such as sum or count. Such operations do not
require attention to be paid to complicating elements such as
the order of application, other data values outside the ones
changed or 1n the target block, or data-dependent conditional
operations. As the skilled reader recogmizes, such elements
are encountered 1n sophisticated data analysis, and there 1s
value 1 extending such analysis to operations across block
boundaries. Special care needs to be taken 1n such situations
to ensure data consistency across changes.

One such situation 1s when there are multiple arguments
involved, such as 1n the case of a weighted sum. For example,
a cost of aproduct line, expressed in dollars, can be calculated
by studying each type of unit 1n the product line, and multi-
plying the number of units of the particular type with a umit
price for the type of umt, and when all multiplications are
done adding the individual results. Whenever the number of
units change for any given unit type, or whenever the unit cost
changes for one or more of the unit types, this will cause a
change to the cost of the product line. Thus, the system must
have the capability of addressing such changes. In one
embodiment of the invention, this capability 1s managed by

pieces ol program code referred to as on-change applicators,
which will now be described 1n further detail.

On-Change Applicators

In one embodiment of the invention, changes to blocks are
applied by on-change applicators, which can be characterized
as pieces ol program code that specily formulas for how a
given change should be applied to a block. Just as a data value
can appear as an operand 1n many different formulas used to
calculate other data values, there can be many on-change
applicators associated with a given type of CLE. Separating
the data contained within a CLE from the program code used
to apply the change can be seen to dramatically reduce the
number and types of CLE:s.

Generally) the purpose of the on-change applicators 1s to
perform updates to blocks while using data contained 1n the
block 1tself and the CLE being processed, and not from other
blocks. By doing so, the on-change applicator ensures that all
data utilized 1s as of the point in time when the change was
originally made, not some earlier or later point in time. This
allows a sequence of calculations to be performed with suc-
cessive change applications wherein the order of application
1s preserved and resulting 1n the same data values as 1t the
entire system had been instead invalidated and recalculated
with each change. If the change applicator were 1nstead to
reference data in other blocks directly, those blocks may be at
other points 1n time from the block being modified, resulting
in order mnconsistency.

A number of exemplary scenarios mvolving on-change
attributes will now be discussed. The first scenario relates to
a simple case 1 which a measure, X, summarizes along a
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dimension sl (that 1s, x=sum(children(x))). An on-change
expression like the following defines what to do when x
changes:

<OnChange measure="x" formula="x=target(x)+source

(delta(x))’/>

This example introduces macros for dereferencing data
source and target and for getting at parts of a log entry. It can
be seen that on-change applicators exemplified by the above
example can be used to support aggregating operations such
as sum or count.

The second scenario introduces the situation of a weighted
sum described earlier. Here, a demand cube 1includes product
cost aggregated along product lines and computed as the
product of unit demand and unit cost. The skilled reader will
recognize that both unit demand and unit cost may change
over time, that the order of change application must be pre-
served, and that as each change 1s processed, the value of the
unchanged operand must be available as of the time the
change was made to the changed operand. Formulaically, this
can be expressed as shown 1n Table 1 below:

TABL.

(L]

1

cost = units * unitCost
<0OnChange measure="units”

formula = “cost = target(cost) + (source(unitCost) *
source(delta(units)))” />
<OnChange measure="unit cost™

formula = “cost = target(cost) + (source(units) *
source(delta(unitCost)))” />

As can be seen, in general, one on-change expression 1s
required per operand.

In the above scenario, the CLE must contain not only the
old and new values for the data being changed, but also the
value at time of change of the other operand. This 1s accom-
plished by, at system 1nitialization, inspecting all on-change
applicators for the member, and adding all other ‘source’
operands to the list of values to be stored with the changed
values themselves 1n the CLE. This further implies that,
should the system be later modified to adjust a formula or
on-change applicator, the change list must be first entirely
processed or the system calculated using a batch calculation
mechanism. With the above applicator, any product grouping
block directly or indirectly depending upon a modified prod-
uct block can directly be evolved based on its prior value and
the change alone, without reference to any other data.

In the above example, 1t 1s assumed that both the unit cost
and the number of units are stored in the same cube. However,
in one embodiment, the on-change applicators also support
data retrieval and manipulation for data that i1s located 1n
separate cubes or other non-multidimensional structures. In
such cases, the system ensures that the remote data 1s not

modified between the generation of the CLE and 1ts applica-
tion.

The third scenario 1s a more complex allocation scenario
that uses external data. Here, a demand cube includes gross
projected demand (pd) for a finished good. This projected
demand 1s allocated across manufacturing locations in a
manufacturing schedule cube. The allocation percentage 1s
extracted from a third computation unit known as a row
source (rs), where data 1s modeled as relational tuples rather
than as a value at a multidimensional intersection. Formula-
ically, this can be expressed as shown 1n Table 2 below:
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TABL.

(L]

2

schedule.pd = demand.pd * rs.allocPct
<OnChange measure="demand.pd”

formula = “schedule.pd = schedule.pd / old(demand.pd) *
new(demand.pd) />
<OnChange measure="rs.allocPct”

formula = “schedule.pd = schedule.pd / old(rs.allocPct) *
new(rs.allocPct) />

The required mapping logic 1s described 1n a later section
of this document. An interesting aspect of the above scenario
1s that the second argument used 1n processing the on-change
application logic can be recomputed using the other operands
already available 1n the block and CLE. The recomputing
reduces the content that must be collected and stored 1n the
CLE and can be automated through the identification of
mverting operations for specific program logic. In the above
scenar1o, for example, a multiplication 1s inverted through a
division. With such inverse operations specified for program
logic fragments, operands can be rewritten in terms of the
resultant and other operands, and thereby replaced 1n an on-
change applicator utilizing peephole optimization techniques
tamiliar to the skilled practitioner. Further, 1n cases where all
operations utilized 1n the measure definition have inverting
operations known or specified, the on-change applicator itself
can be generated through application of peephole optimiza-
tion rewriting of the original measure definition formula.

In one embodiment, the invocation of on-change programs
1s governed by the log entry vanable, and the applicators are
stored 1n a map, which are keyed by the source measure. Note
that there 1s a one-to-many relationship between the source
measure and the applicator. Pseudo-code of change applica-
tor mnvocation 1s shown in Table 3 below.

TABLE 3

(Given data block, b, and a list of entries
If b depends on entry, €,

Map entry
Call Program.execute(entry e, block b)
The execute( ) method will do this
Find applicator program(s) for delta in entry e
Setup execution context // this binds variables in the

// program to the entry and
// the block

For all applicator programs, p,
Execute p

The applicator programs are segmented by target measure,
which makes 1t possible to support several target measures
that are functions of a single source measure. Since the pro-
gram lookup key must be the source measure, there can be
several applicator programs for a single log entry.

A fourth scenario relates to ordering dependent on-change
variables where several applicator programs exist for a single
log entry. Consider log variables x and a, where X 1s a function
of a and q, that 1s x=f(a, q), and a is a function of ¢, which is
an on-change variable, that 1s a=§(q). In such a situation the
on-change applicator programs must be applied 1n proper
order. In one embodiment, the order for application of the
on-change applicator programs 1s maintained by referencing
the dependency structure. Specifically, a needs to be evalu-
ated belore x because x 1s a function not only of g but also of
a. Such orderings can be established at system 1nmitialization
time by enumerating the on-change applicators using a partial
ordering based on a recursive traversal of their definitions.

A related scenario i1s a follows: x=f(z, q), where z is a
formula measure that 1s computed at block calculation time
and q 1s an on-change measure. This presents a problem
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because the value of z will not be known until the block
calculator 1s mnvoked. Thus, 1n order to support this type of
scenar1io a block calculation needs to be spliced into the
process of log application.

The above scenarios show how on-change applicators can
be used to calculate measures 1 a block when updates are
made to a block, by accessing data within a block, by access-
ing data in other blocks, and mapping the data to the measure
that 1s being updated, or by accessing data from external
sources, such as row sources 1n a relational database. The
change list 1s the communication mechanism for interdepen-
dent data values that can reside 1n different blocks, cubes or

rOW Sources.
In some cross-cube computations, the measure definition

includes an on-change attribute, which specifies an expres-
sion for summarization. This allows cubes to differ in their
hierarchical aggregation structure, with only a subset of the
two cubes needing to be mapped to each other. In such cases,
the base formula 1dentifies the data sources used for aggrega-
tion, while the operand formulas define the actions that are to
be taken when changes to operands are encountered. Table 4

below 1llustrates how a measure with on-change expressions
might look, and shows a Projected Demand (PD) measure

definition for a schedule cube.

TABLE 4

<Measure name="pd” type="derived” displayName="Projected
Demand Units™>
<Formula>
<!—— dense calculation formula —->
schedule.pd = rs.allocation * demand.pd
</Formula>
<OnChange measure = demand.pd>
<Formula>

schedule.pd = old(schedule.pd) / old(demand.pd) *

new(demand.pd)
</Formula>
<Dimension name="Product” />
<Dimension name="InventoryLocation” />
</OnChange>
<OnChange measure = rs.allocation>
<Formula>

Schedule.pd = old(schedule.pd) / old(rs.allocation) *
new(rs.allocation)

</Formula>
<Dimension name="Product™ />
<Dimension name="InventorylLocation™ />
</OnChange>
<!—— on-change expressions for summarizing along manufacturing
dimension —>

</Measure>

As can be seen in Table 4, an on-change attribute can
specily one or more dimensions. In the multiple dimension
case, this means that a summary will be evaluated 1n the same
way along each dimension. Furthermore, since data source
information can be inferred from the on-change expression, 1t
1s not necessary to specily a dependency structure in the
member definition. In such cases, the initial user change entry
must be supplemented with a system-generated change entry
to further propagate the change along the summarizing
dimensions.

One side elfect of this 1s that the application of a single
change may lead to a cascade of change generation and appli-
cation. Because the change log is the basis for data consis-
tency in the DBMS, the cascade must happen before any
values depending upon the cascade of changes may be que-
ried. The TouchList 1s the data structure that enforces this
consistency, and will now be discussed 1n further detail.
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TouchLists and Related Concepts

As was discussed above, there are situations in which a
change can lead to a whole cascade of changes. For example,
assume that an inventory of parts periodically changes over
time. The beginning mventory at a time T 1s equal to the
ending mventory at a time T-1. It 1s also equal to the begin-
ning nventory at time T-1 plus receipts minus demands.
Similarly, the beginning inventory at a time'T+1 1s equal to the
ending mventory at a time T, or expressed differently, the
beginning inventory at time T plus receipts minus demands.
Now, 1 the demand changes at time T-1, for example, this
will affect all the tuture beginning and ending inventory val-
ues attime T, T+1, T+2, and so on. If inventory 1s not allowed
to be represented as negative should 1t be 1nadequate to ser-
vice demand, 1n order to determine an available inventory at a
time T+17, all the changes between T-1 up through T+16
must be applied, and no steps can be skipped. If the values for
cach time T are kept 1n different computation units or blocks,
the change list must be utilized to communicate changes
across these blocks, and the changes must cascade 1n the
dependency order. In one embodiment, the way this 1is
ensured 1s through the TouchlList mechanism.

When a CLE 1s generated, the block key for that entry 1s
added to the TouchList if application of the change record
would result 1n generation of additional change entries. When
entries on the mitial list are “touched”, they are calculated to
the present point 1n time through change list application and
block calculation, and generate their own change entries
which may, 1n turn, require block keys to be added to the
TouchlList. This process continues recursively until no more
entries are generated.

The touching algorithm can yield consistent results with
varying degrees of efficiency. At one end of the spectrum 1s a
“sledge hammer algorithm™ approach that visits every block
along all dependency paths; at the other, 1s an algorithm that
visits a smaller set of blocks based on knowledge about what
would change 11 a given change were to be applied. Four
exemplary implementations of this grading are as follows
(ordered from least conservative approach to most conserva-
tive approach). The first implementation involves touching a
block if the application of a change entry will result 1n a new
change entry. The second implementation involves touching a
block 1f the application of a change entry may result 1n a new
change entry that falls out of the evaluation of an expression
for a specific measure that sparse summarizes. The third
implementation mvolves touching 11 the application of a
change entry may result in a new change entry that falls out of
the evaluation of any expression for any sparse summarizing,
measure. The fourth implementation involves touching every
block along the dependency path.

The notion of touching a block has been described 1n the
above referenced patent application. Brietly stated, the idea 1s
to check whether the block CLN 1s less than the sandbox
CLN. If so, there may be CLEs that need to be applied to the
block. The database 1s then searched for the list CLEs that are
applicable, and these are then applied to the block. The block
CLN 1s then advanced to the sandbox CLN.

As the skilled reader realizes, for large data sets, there can
be a large number of touch list entries. Since the DBMS in
accordance with the invention runs in time that 1s proportional
to the number of changes, it 1s desirable to reduce the number
of system changes. One way of reducing the system changes
was described above with respect to selecting an appropnate
touching algorithm. Another technique for reducing the num-
ber of changes 1s associated with the notion of transient
changes. I a user requests a block change, and the DBMS
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touches all blocks that are atiected (directly or indirectly) by
the request, there 1s no need to store the changes, since all
variables that will ever be affected by that particular request
have been changed.

Another way of reducing the number of changes relates to
how the calculation change list number (Calc CLN) 1s
advanced. As was described 1n the above referenced applica-
tion, the Calc CLN for a particular cube reflects at any time,
the change list number that 1s guaranteed to have been applied
to all blocks 1n that sandbox. In other words, all blocks 1n that
sandbox are at least “current” up to the Calc CLN of that
sandbox. The sandbox-specific Calc CLN can be further seg-
mented to be a set of CLNs specific to each cube within the
analytic model. When a subsequent change has been made to
a block and the system has confirmed that no further changes
will result for any of the blocks 1n the sandbox for a particular
cube, then the Calc CLN of that sandbox for that cube 1s
advanced. Having more current Cale CLNs results 1n a faster
touching process, since fewer CLEs need to be applied during
touching.

Yet another way of increasing the efliciency of the system
1s to defer change generation. Data consistency requires that
all changes be generated before values that may be dependent
upon them interrogate the change list. The interrogation can
be strongly constrained by ensuring that all dependent
changes are generated as part of the user operation generating
the 1mitial set of changes by draining the Touchlist as part of
the same user operation. In this case, after the user operation,
any block may be queried with assurance that all entries have
been generated. The interrogation can also be weakly con-
strained by 1nstead ensuring that all dependent changes that a
particular block 1s directly or indirectly dependent upon have
been generated prior to that block being calculated. This can
be done by interrogating the TouchlList prior to change list
application when querying a block, and processing entries on
the list until no dependency relationship exists between
entries on the TouchList and the block being queried. This can
be more eflicient than the strong constraint when only a
fraction of affected blocks are likely to be queried as part of
turther analysis. Any condition between the strong and weak
constraint can be used, as appropriate.

In some embodiments additional timesaving can be
achieved through scoping. Assume, for example, that a user
performs an inventory analysis and 1s only able to see 1nven-
tory-related data. In such a situation, the user will not be able
to access (or care about), for example, fiscal data. Thus, since
the outer bounds of a user’s capabilities within the system are
known a prior, the updates of the underlying data sets can be
limited to within these outer bounds, 1n order to save process-
ing time. In one embodiment, this scoping relationship 1s
created by associated sandboxes used for analysis with an
“analysis type” that defines the data scope of the analysis.

One embodiment of the invention supports the notion of
compound entries. Compound entries are best explained with
reference to the changing nventory example described
above. As was discussed, a change to the demand changes at
a particular time will atfect all the future beginning and end-
ing inventory values at subsequent times. In addition, the
demand change can cause cascading changes to other blocks,
for example, subassemblies or products using the part, deliv-
ery times, and so on, may change. All of these cascading
changes can be generated as individual changes. However,
since the processing time 1s proportional to the number of
changes, this 1s typically not recommended. Instead, the sys-
tem of the mvention supports the use of compound changes,
which 1s similar to vector math. That is, there 1s a dependency
only on one part, but the change repeats over multiple time
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periods. As a result, instead of having to add several change
list entries and having to perform dependency analysis for

cach of them, only one entry 1s added for which dependency
analysis 1s necessary. In one embodiment the on-change
applicator programs are capable of supporting vectors, such
that multiple values can be transferred between blocks and
applied to the target measure 1n a single operation. This yields
both far more efficient processing of the change list for the
multitude of blocks that do not depend upon a change as well
as more ellicient application for the blocks that do depend
upon the change.

Upper Level Input

In one embodiment, the system of the invention allows a
user to mput values into cells that typically contain derived
values, such as upper-level cells. Thus, auser can set the value
of a calculated value to something other than the results of
calculating its dependents. This allows support for operations
such as top-down allocation, by allowing a goal-derived value
to be set prior to changing the mnput values used 1n computing,
the derived value. In one embodiment, this feature i1s enabled
by retaining some extra disk space for cells that are normally
derived but can be overridden by user input values.

The system also monitors any constraint violations that
occur 1n response to the user changing the dertved value. For
example, assume that a company 1s expected to produce 10
units of a product during the month of January, 10 units in
February and 10 units in March. The total production for the
first quarter 1s then typically a derived value that 1s equal to the
sum of the individual monthly produced units, 1.¢. 30 units. If
the user changes the total production for the first quarter to 50
units, there 1s a difference of 20 units, which introduces a
constraint violation, where the operands do not sum up. This
change needs to be maintained along with the constraint
violation. When the user changes one of the operand values,
¢.g., the January value to 15 and the February value to 15,
making the actual sum 40 units for the first quarter, then the
difference causes the constraint violation to become 10 units
instead of 20 units. Subsequently, 1 the March value 1s
changed to 20, the difference 1s now zero, and the constraint
violation has been addressed. As the skilled reader notes,
during this entire period, the value for the Year value should
have been adjusted by the 20 units specified by the change to
the first quarter value, but not additionally adjusted by the
changes to January, February or March in the subsequent
operations, until the constraint violation has been satisfied.

One embodiment of the mvention supports a derived cat-
egory of CLEs for such user-specified dertved values that
additionally contain the “net change™, or the remaining error
between the user-specified target value and the value in the
operands. As subsequent CLEs are created, the CLEs are
tested to determine whether the derived entry has a depen-
dency upon them. If so, a compensating derived CLE 1s cre-
ated that adjusts the net change by the amount atfected by the
underlying calculation, using the on-change mechanisms dis-
cussed above, and decrements the delta amount by a similar
amount so other dependent values are not affected.

It1s also possible that multiple derived values changes have
been made, one of which depends on the next. For example,
this can occur i1 the user modifies the Year value 1n addition to
the first quarter. In this case, a change to the January value
should be compensated by a change to the first quarter
change, but not affect the Year value, since the error in the
quarterly number will absorb the compensation. However, a
change to an April number should directly impact the Year
value. In one embodiment of the invention, the active derived
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CLEs are maintained 1n a dependency hierarchy. When sub-
sequent CLEs are created to be tested against the derived

CLEs, they are first tested against the roots of the hierarchy. If
a dependency 1s found, they are further recursively tested
against dertved CLEs that the parent derived CLE depends
upon. Compensation 1s performed against the lowest ele-
ments 1n the hierarchy where no children exist that are also
dependent.

It was noted earlier that when data values within blocks are
entirely computed from other data values residing within the
same block, then that data value does not need to be stored. In
one embodiment, this feature 1s enabled by retaining some
extra disk space for cells that are normally dertved but can be
overridden by user input values utilizing a bitmap indicating
values that have been user-specified and should not be over-
ridden by calculation. Additionally, such values do not gen-
erate dertved CLFEs 1n the manner above, since the net delta
can always be computed by recalculating the formula from 1ts
arguments within the same block and comparing the result
data value with the one stored, thus allowing the system to
operate more elficiently.

Mappings

As was discussed above, for various reasons 1t 1s advanta-
geous to maintain different types of data 1n different formats
(cubes, row sources, and so on), for example, since different
data has different dimensionality. Row sources are particu-
larly mteresting when the data 1s more efficiently stored in a
relational format than 1n a multi-dimensional cube format, or
where the data 1s intrinsically relational. For example, a unmit
cost typically does not change very often, so there 1s meifi-
ciency introduced 1n duplicating the unit cost value for every
time period along a time dimension, as described above.

In one embodiment, the system of the invention provides a
mapping between row sources, such as relational databases,
and cubes, such that row source or table data can be referred
to during cube calculations. Such mappings are particularly
important during operations mvolving aggregation, that 1is,
where dimensions are collapsed, and allocations, that 1is,
where dimensions are expanded. For example, there can be a
situation 1n which sales data 1s stored for a product line 1n
dollars and by geographical region, and a user would like to
view the data as number of units per product for each product
in the product line, and without respect to the geographical
regions. In this case, several conversions need to be made.
First, the product line will be converted into products, that is,
an allocation operation needs to be performed, which can take
place, for example, by using a product ratio for each product
in the product line. The product ratio can typically be obtained
from cube historical data. Next, the monetary values 1n dol-
lars need to be converted into numbers of units, which can be
done, for example, by consulting an average selling price
(ASP) 1n a row source, such as a relational database table.
This 1s an example of a transformation operation. Finally, the
geography information needs to be collapsed, such that the
data 1s no longer broken down 1nto geography regions. This 1s
an example of an aggregation operation. All of these conver-
s10mns can be realized by providing mappings between cubes,
or between cubes and row sources, as will now be described
in further detail.

A mapping must define the subset of the source and target
regions being mapped. For example, when mapping one cube
to another, the scope of applicability along each dimension
must be specified. Additionally, the members 1n each dimen-
s1ion within the scope must be mapped to one or more mem-
bers along one or more dimensions in the target. When map-
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pings are not one-to-one,
information must be specified.

With mappings defined, dependency analysis can be per-
tormed across unlike data such as multidimensional elements
with different dimensionality or relational and multidimen-
sional elements. Two exemplary implementations for per-
forming dependency analysis and application of changes with
mappings are as follows. The first implementation involves
applying the mapping to transform a CLE from the source
mapping into the corresponding set of entries on the target,
and then applying dependency analysis against each of the
target entries as 1n the single cube model. The second 1mple-
mentation involves generating dependency structures directly
from source dimensions to target dimensions, so dependency
analysis can be performed against the CLE directly without
mapping, and then only mapping prior to execution of change
list applicators if a dependency relationship 1s established.
Note that a dependency relationship can exist between two
values even 1 they do not reside within the scope of the
mapped regions, for example 11 the target value summarizes
from a value 1n the mapped target region or the source value
summarizes 1nto a value in the mapped source region.

The above example 1s just one example of where mappings
are useful. As the skilled reader will realize, other situations
can be constructed where mappings are useful. For example,
mappings can define a scoping, which specifies which mem-
bers of which dimensions participate 1n the cross-cube map-
ping. Mappings can define a dimension map specification,
such that a “parent” function 1s mcluded when there 1s a
mapping from a product dimension to a product line dimen-
sion, and a “children” function 1s included when there 1s a
mapping from a product line dimension to product dimen-
sion. Mappings can define temporal transformations, such as
a transformation from monthly data to weekly data or from a
fiscal calendar to a manufacturing calendar.

allocation or aggregation

Sandboxes

Up to this point, the scenarios described above have been
primarily focused on changes generated directly or indirectly
from a single user’s changes or “what 11 scenarios. Often
there are situations 1n which multiple users would like to run
alternate “what 11" scenarios on the same underlying dataset.
However, as was seen in the mmventory example above that
was discussed 1n the touchlist section, there 1s often an order-
ing dependency inthe application of changes. This can lead to
problems across sandboxes just as 1t does within them. For
example, assume a situation in which a user A and a user B
work on the same data set, using different sandboxes. User A
and user B run various separate “what 11" scenarios, which
cause different types of cascading to be done, as was dis-
cussed above, leading to different results. Now, if user A were
to submit her changes to the underlying database, the data waill
change, and all the cascading done by user B would be
invalid. This 1s not acceptable, and therefore the system needs
to have built-in mechanisms for addressing situations such as
this. In particular, consistency now requires that all of the
changes made by user A appear to have happened prior to
those made by user B, since that would be the sequence 11 user
B were to then submit his changes. Some of these mecha-
nisms will now be described, but first a more detailed review
of the sandbox notion will be presented.

In the above referenced application, and above, the use of
sandboxes has been described from various aspects. As a
result of the new operations and capabilities of the system that
has been described above, it 1s desirable to refine the change
application and 1solation for sandboxes to ensure that consis-
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tency 1s maintained across sandboxes and to avoid various
problems that would otherwise occur, ranging from unex-
pected numbers 1n certain cells to runtime exceptions.

As was described above, sandboxes are introduced to 1so-
late changes so that different change scenarios can be studied
separately. Sandboxes can form a tree hierarchy, where the
top sandbox 1s referred to as the base sandbox, or the base. It
should be noted that cubes 1n different sandboxes share the
same meta-data, that 1s, cube definitions. The main differ-

ences among the sandboxes are blocks and changes. The base
has 1ts own set of blocks with cell values derived from com-
mitted changes by other sandboxes. All the other sandboxes
are either children of the base or descendents of the base. Each
of the sandboxes has 1ts own separate set of blocks. These
blocks are “‘snapshots,” that 1s copies made at a particular
point 1 time, of the blocks 1n the parent sandbox with
changes from the child sandbox(es) applied. The process of
taking snapshots and applying changes 1s also referred to as
change 1solation and application.

In one embodiment, the sandboxes are treated as long-
running transactions with optimistic locking. Changes are
stored as change list entries for a number of purposes. The
base sandbox can be viewed as a long-running transaction
that can never be committed. A sandbox can be submuitted
(that 1s, a transaction can be committed) only when all 1ts
child sandboxes have been either submitted or discarded.

Generally, sandboxes follow the similar change 1solation
rules as 1n databases. If two sandboxes do not have nesting
relationship, they cannot see each other’s changes. On the
other hand, a child sandbox can typically see changes 1n 1ts
parent sandbox, with some restrictions that will be described
in further detail below. A parent sandbox can have more than
one child sandbox. These child sandboxes progress indepen-
dently. Some sandboxes may be finished or discarded earlier
than others. Therefore, between parent and child sandboxes,
optimistic locking 1s used where snapshots of blocks are
made and modified 1n the child sandboxes. To obtain consis-
tent block snapshots, the child sandbox keeps a reference of
the last change 1n the parent that was applied 1n the child. All
the future changes are 1gnored for taking snapshots. This 1s
another aspect of change 1solation. This 1s schematically
illustrated 1n FIG. 1, which shows a hierarchy of base, parent,
and child sandboxes. Each sandbox has its own CLFEs, and
contains a reference back to its respective parent CLE where
the snapshot was made.

In one embodiment, the DBMS 1n accordance with the
invention uses a mechanism different from the prior optimis-
tic locking models. Rather than waiting until the end of the
transaction (that 1s, submitting the child sandbox) before
doing reconciliation, reconciliation can be performed con-
tinuously, since the reconciliation process 1s deterministic
based on the notion that changes 1 a child sandbox have
precedence over those 1n 1ts parent sandbox. The reconcilia-
tion process will be discussed 1n further detail below.

A sandbox has an attribute, Snapshot CLLN, which specifies
a consistency point in a parent sandbox that a child sandbox 1s
consistent with. In other words, the child sandbox 1s not
supposed to see changes in the parent sandbox that occurs
alter the Snapshot CLN, until the changes 1n the child sand-
box are reconciled with the parent. Thus, when a change
occurs that causes a block of a parent sandbox or the base to
evolve, the system checks whether the evolution crosses the
Snapshot CLN. If the evolution does not cross the snapshot
CLN, then the block 1s updated as described above. However,
if the evolution crosses the snapshot CLN, then the block 1s
first copied such that the child sandbox will have access to the
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“stale” block data from the parent sandbox, and then the block
1s updated as described above.

A block key has the following components: sandbox 1d,
sparse coordinates, and CLN. The CLN specifies the version
of the block, and ensures that the block has been evolved to
this point in logical time. Expressed differently, all prior
changes 1n the log have been applied to the block up to the

CLN (or the block does not depend on the changes). Any

subsequent changes have not been applied (or the block does
not depend on the changes).
In one embodiment of the invention there are two methods

for retrieving a block for a sandbox. The first method includes
retrieving a block with changes from the current sandbox up
to the current Sandbox CLN (max CLN). Note that the Sand-
box CLN 1s a CLN that1s used to represent the “current” point
in time 1n the log, that 1s, the number of the last log entry for
this particular sandbox. The other method includes retrieving,
a block with changes from the current sandbox up to a specific
CLN. As the skilled reader will realize, the first method can be
reduced to the second method by using the current CLLN of the
sandbox. Pseudo-code for retrieving a block for a sandbox
chuld for a particular CLLN 1s shown 1n Table 4 below:

TABL.

4

(L]

/=I==I=

* Retrieve a block for sandbox Child for a particular cln
*f
getBlock(sandboxID, comboKey, expected CLN)

Try to locate a block with the sandbox ID, comboKey, and cln
no greater than expectedCLN.

If block 1s found, apply remaining changes when block cln is
less than cln and return the copy, and persist/materialize the

cCopvy.
It such a block cannot be found from the current sandbox,

recursively find a copy from the parent using snapshotCLN.
This 1s the process of taking snapshots. Snapshots are not
saved.

This will result either in finding a copy or creating a blank block from
the base.

Then apply remaining changes as the recursion rewind.

In one embodiment there are three ways to create all the
blocks 1n sandboxes other than the base. The first one 1s
through applying changes introduced locally. The second
way 1s through on-demand block retrieval for various tasks,
such as manipulating analysis spreadsheets, displaying key
metrics, and reporting. The third way 1s through child sand-
box submissions.

Different revisions of a block, represented by block CLNs,
need to be kept around for various reasons. For example, FIG.
2 shows how a child sandbox 1s created with a Snapshot CLN
1. Asillustrated 1n FIG. 2, and discussed above, 1t 1s necessary
to keep a revision of the block with block CLN less than or
equal to Snapshot CLN 1. There can also be different sand-
boxes created with different Snapshot CLNs, for which dii-
terent block revisions need to be kept. Some block revisions
can become garbage blocks when a child sandbox 1s dis-
carded or submitted, or when a new change 1s introduced that
causes a new revision to be generated.

In one embodiment, for efficiency reasons, garbage blocks
in a sandbox are collected only when a child sandbox 1is
discarded or submitted, when changes are submitted to the
sandbox, or when reconciliation occurs. For example, assume
that the Snapshot CLNs of all the child sandboxes 1n ascend-
ing order are s, ..., s, where n=0. For any two neighbors x
and y 1n the sequence of Long.MIN, s, ..., s , Long. MAX,
if there 1s more than one block revision with a block CLN
between x and y (inclusive), then all such block revisions
except the last one are garbage blocks.
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Next, the reconciliation process will be described. In one
embodiment, reconciliation can be initiated at any level of
sandbox hierarchy and 1s only needed when the Sandbox
CLN 1s greater than any Snapshot CLN for any child sandbox.
In the sandbox where the reconciliation 1s initiated, the fol-
lowing steps are performed. First, all the garbage blocks are
deleted under the assumption that no active child sandboxes
exist. Next, the sandbox hierarchy 1s traversed recursively,
and for each descendent the following i1s performed: A new
sandbox 1s created that will be used to replace the descendent.
The current Sandbox CLN of the parent 1s taken as the Snap-
shot CLN. Non-internal change entries, such as user-initiated
changes, are extracted from the old sandbox and a touch list 1s
built. The touch process 1s then performed, as described
above. Finally, the old sandbox 1s discarded and the new
sandbox 1s associated with the corresponding response. It
should be noted that reconciliation 1s not necessary when
there 1s order independence between the blocks.

When change entries relate to relational databases, copies
are kept of all old columns and all new columns that are
necessary, either for doing the mapping to the cubes, or for
obtaining data values for the cubes. The multiple copies are
used when reconciliation occurs. Several users may have
changed different values located 1n the same row of the rela-
tional database, and these changes need to be merged upon
reconciliation. For example, 1n a relational order database, a
first user may have made a change to the quantity of the order
and another user may have made a change to a delivery date of
the same order. Since both of these pertain to the same order,
these changes need to be kept as separate copies until recon-
ciliation, when they are merged.

In one embodiment, a child sandbox can be submitted only
when there 1s no need to reconcile at its parent. Under such a
condition, the submission does not require the evolution of
the parent blocks by applying the child sandbox changes.
Instead, the two sandboxes can be merged, by deleting each of
the blocks in the parent sandbox where a block exists 1n the
chuld sandbox, and re-keying the child sandbox blocks to
represent entries 1n the parent sandbox, by updating their
sandbox 1ds and adjusting their change list number values to
represent the point in the merged log.

Next, garbage blocks are removed, as described above. The
garbage block removal 1s followed by a submission of events.
The submission includes getting IDs of all broken constraints
created in the child, marking all broken constraint events
created 1n the child as created in the parent, and using the I1Ds
of all broken constraints to create new records for the child,

which are subsequently marked as closed and fixed. Next the
broken constraints are submitted by deleting every broken
constraint in the parent that has a constraint in the child with
the same coordinates, and adding all broken constraints 1n the
child to the parent. The Calc CLN 1s then adjusted for each
cube 1n the parent by the Calc CLN of that cube in the child
sandbox. Finally, the change entries are submitted by cloning,
change entries from the child sandbox and appending them to
the end of the change list of the parent. The Sandbox CLN 1s
changed accordingly, which completes the child sandbox
submission.

As can be seen from the above discussion, 1t 1s beneficial to
keep as current versions of the blocks as possible, 1n order to
minimize the time spent interrogating the blocks when
changes are applied. For this reason, in one embodiment of
the invention, a block 1s moved forward not only when they
change, but also when the system determines that none of the
changes applies to the block. However, 11 the block data does
not change, 1t 1s 1netficient to keep multiple copies around of
the same block data. Theretfore, in one embodiment of the
invention, the blocks are segmented 1nto a header portion and
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a data portion, and whenever a block 1s evolved without
changing 1ts data, the data portion remains the same and only
the header 1s moved forward.

The 1nvention can be implemented 1 digital electronic

circuitry, or in computer hardware, firmware, software, or 1n
combinations of them. Apparatus of the invention can be
implemented 1 a computer program product tangibly
embodied 1 a machine-readable medium for execution by a
programmable processor. Examples of machine-readable
media include, but are not limited to, magnetic media such as
hard disks, tloppy disks, and magnetic tape; optical media
such as CD-ROM disks and DVDs; magneto-optical media
such as tloptical disks; and hardware devices that are spe-
cially configured to store and perform program instructions,
such as read-only memory devices (ROM) and random access
memory (RAM). The mvention can also be embodied 1n a
carrier wave traveling over an appropriate medium such as
arrwaves, optical lines, electric lines, and so on. Method steps
of the invention can be performed by a programmable pro-
cessor executing a program of 1nstructions to perform func-
tions of the invention by operating on mput data and gener-
ating output.

The mvention can be implemented advantageously in one
or more computer programs that are executable on a program-
mable system including at least one programmable processor
coupled to recerve data and 1nstructions from, and to transmuit
data and instructions to, a data storage system, at least one
input device, and at least one output device. Each computer
program can be implemented 1n a high-level procedural or
object-oriented programming language, or i assembly or
machine language 11 desired; and in any case, the language
can be a compiled or interpreted language. Suitable proces-
sors include, by way of example, both general and special
purpose microprocessors. Generally, a processor will receive
instructions and data from a read-only memory and/or a ran-
dom access memory. Generally, a computer will include one
or more mass storage devices for storing data files; such
devices include magnetic disks, such as internal hard disks
and removable disks; magneto-optical disks; and optical
disks. Storage devices suitable for tangibly embodying com-
puter program instructions and data include all forms of non-
volatile memory, including by way of example semiconduc-
tor memory devices, such as EPROM, EEPROM, and tlash
memory devices; magnetic disks such as mternal hard disks
and removable disks; magneto-optical disks; and CD-ROM
disks. Any of the foregoing can be supplemented by, or incor-
porated i, ASICs (application-specific integrated circuits).

To provide for interaction with a user, the invention can be
implemented on a computer system having a display device
such as a monitor or LCD screen for displaying information to
the user and a keyboard and a pointing device such as a mouse
or a trackball by which the user can provide input to the
computer system. The computer system can be programmed
to provide a graphical user interface through which computer
programs interact with users.

A number of implementations of the invention have been
described. Nevertheless, 1t will be understood by those skilled
in the art that various modifications can be made without
departing from the spirit and scope of the invention. For
example, the mvention can also be used to evolve summary
tables 1n a relational database representing the results of com-
plex analytic operations performed against central transac-
tion or fact tables. Accordingly, other embodiments are
within the scope of the following claims.

What is claimed 1s:
1. A computer-readable memory having stored thereon a
sequence of mstructions which, when executed by a proces-
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sor, cause the processor to implement a method for updating,
a database using a multi-dimensional data model 1n which
data corresponding to the database are organized 1n multi-
dimensional data blocks, each data block having summary
information associated therewith corresponding to a current
state of evolution of the associated data block, the method
comprising;

maintaining dependency information in the data model

which i1dentifies data dependencies within and among
the data blocks:

maintaining a list of change entries which i1dentifies

changes made to particular ones of the data blocks and
times at which the changes were made;

recerving a request to apply a change entry to a data block;

applying the change entry to the data block, including

generating a dependency list of data blocks whose data
depends directly or indirectly from the updated data
block:

processing the data blocks 1n the dependency list in accor-

dance with a dependency update algorithm to update the
data blocks 1n the dependency list, wherein processing
the data blocks includes identifying blocks based on the
dependency list that have user input values and ensuring
that the user input values are not overridden by derived
values; and

updating the database with reference to the dependency

information, the summary information, and the list of
change entries.

2. The computer-readable memory of claim 1, wherein
processing includes processing a data block 1n the depen-
dency list 1f the processing of the data block will generates a
new change entry.

3. The computer-readable memory of claim 1, wherein
cach data block includes one or more data elemen‘[s and
wherein processing 1mncludes processing a data block 1n the
dependency list 1f the processing of the data block may gen-
crate a new change entry as a result of an expression for a
specific data element that sparse summarizes.

4. The computer-readable memory of claim 1, wherein
each data block includes one or more data elements, and
wherein processing includes processing a data block 1n the
dependency listif the application of a change entry may result
in a new change entry that falls out of the evaluation of any
expression for any sparse summarizing measure.

5. The computer-readable memory of claim 1, wherein
processing mncludes processing each data block 1n the depen-
dency list.

6. The computer-readable memory of claim 1, wherein
processing includes storing only non-transient changes into
the list of change entries.

7. The computer-readable memory of claim 1, wherein
maintaining change information entries includes maintaining,
a calculation change list number which i1dentifies a point 1n
time at which all change entries have been processed,
whereby the calculation change list defines an earliest starting,
point processing of the data blocks in the dependency list.

8. The computer-readable memory of claim 7, wherein
several calculation change list numbers are maintained for
subsets of the database, wherein the collection of subsets
form a partition over the data model.

9. The computer-readable memory of claim 7, wherein the
applying step and the processing step are part ol a same
operation.

10. The computer-readable memory of claim 1, wherein
processing 1includes processing 1s deferred until a data block
in the dependency list 1s queried or until a change list entry 1s
to be applied to a data block in the dependency list.
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11. The computer-readable memory of claim 1, wherein
processing includes processing the data blocks 1n the depen-
dency list 1n accordance with a scoping relationship defined
by a user’s capabilities within the database.
12. The computer-readable memory of claim 1, wherein
applying a change entry includes applying a compound
change entry defining a change that repeats over multiple time
periods.
13. The computer-readable memory of claim 1, wherein
processing includes applying a compound change entry
defining a change that repeats over multiple data elements
along one or more dense dimensions defining the block.
14. The computer-readable memory of claim 1, wherein
applying a change entry includes applying a change entry
using an on-change applicator.
15. The computer-readable memory of claim 1, wherein
processing includes applying a change entry using an on-
change applicator.
16. The computer-readable memory of claim 1, wherein
receiving a request includes:
receiving a user mput value into a cell of a data block that
1s designated to contain a derived value; and

monitoring any constraint violations resulting from the
user mput value until the constraint violations have been
resolved.
17. The computer-readable memory of claim 16, wherein
processing includes:
determining whether the cell with the user input value has
any dependent values 1n one or more other blocks; and

when the cell with the user mput value has a dependent
value 1n another block, creating a compensating derived
change list entry that adjusts the dependent values in the
one or more other blocks.

18. The computer-readable memory of claim 17, wherein
processing includes:

determining whether the cell with the user input value has

any dependent values 1n one or more other blocks that
are user mput and are dertved; and

when a data value 1s modified and depends on both the user

input derived values, assigning the compensating
derived change list entry to only an innermost user input
derived value.

19. The computer-readable memory of claim 18, wherein
processing includes:

determining whether all values depending from the cell

with the user input value are 1n the same block;

when all values depending from the cell with the user input

value are determined to be in the same block, reserving
additional disk space to indicate that the derived data
value has been modified by a user input; and

ensuring that the user iput value 1s not overridden by a

derived value.

20. The computer-readable memory of claim 1, further
comprising:

creating a mapping between one or more data elements in

a row source and one or more data elements 1n a data
block 1n order to apply calculation rules to the data
blocks that access data elements stored 1n a row source
format.

21. The computer-readable memory of claim 20, wherein
the mapping defines one or more of:

a scoping, a dimension map specification and a temporal

transformation.

22. The computer-readable memory of claim 20, further
comprising;

using the mapping to transform a change list entry for a row

source 1nto one or more change list entries for a target
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cube dependent upon the row source, whereby changes
to the row source can be propagated to the target cube.

23. The computer-readable memory of claim 20, further
comprising:

using the mapping to transform a dependency relationship

of data values within a row source to a dependency
relationship within a cube.

24. The computer-readable memory of claim 1, further
comprising;

creating a mapping between one or more data elements 1n

a first cube and one or more data elements 1n a second
cube, wherein the mapping defines one or more of: allo-
cation operations, transformation operations and aggre-
gation operations.

25. The computer-readable memory of claim 24, wherein
the mapping defines one or more of:

a scoping, a dimension map specification and a temporal

transformation.

26. The computer-readable memory of claim 24, further
comprising;

using the mapping to transform a change list entry for the

first cube 1nto one or more change list entries for the
second cube, wherein the second cube depends upon the
first cube, whereby changes to the data elements in the
first cube can be propagated to data elements in the
second cube.

277. The computer-readable memory of claim 24, turther
comprising:

using the mapping to transform a dependency relationship

of data values within a cube to a dependency relationship
of data values across cubes.

28. A computer-readable memory having stored thereon a
sequence of mstructions which, when executed by a proces-
sor, cause the processor to implement a method for running
multiple scenarios using data from an underlying database,
the data being organized according to a multi-dimensional
data model in which the data are organized 1n multi-dimen-
sional blocks, each block having summary information asso-
ciated therewith corresponding to a current state of evolution
of the associated block, the data model further comprising
dependency information which identifies data dependencies
within and among the blocks, the method comprising;:

running a first scenario process 1n a first sandbox, the first

scenario process maintaiming first change information
which identifies first changes made to copies of first ones
of the blocks and times at which the first changes were
made, the first scenario process facilitating recalculation
of the copies of the first blocks and copies of first depen-
dent blocks to incorporate the first changes;

running a second scenario process substantially simulta-

neously with the first scenario process in a second sand-
box, the second scenario process maintaining second
change information which identifies second changes
made to copies of second ones of the blocks and times at
which the second changes were made, the second sce-
nario process facilitating recalculation of the copies of
the second blocks and copies of second dependent
blocks to incorporate the second changes;

wherein the first changes are not available to the second

scenario process until commaitted to the underlying data-
base and the second changes are not available to the first
scenario process until commaitted to the underlying data-
base; and

updating the underlying database with reference to the

dependency information, the summary information, and
the first change information, thereby making the first
changes available to the second scenario process,
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wherein updating includes determining a sequence 1n
which the first changes and the second changes were
committed to the underlying database and applying the
change information to the database 1n order of the deter-
mined sequence, and wherein the updating includes a
reconciliation of the second change information with the
first change information, ensuring that the second sce-
nario sees data as 11 all the first scenario’s change infor-
mation 1s applied to data blocks before any of the second
scenar1io’s change information, thereby preserving data
consistency.

29. The computer-readable memory of claim 28, wherein

updating includes:

determining a sequence 1n which the first changes and the
second changes were committed to the underlying data-
base;

in order of the determined sequence,

applying the change information to the database, including
generating a dependency list of data changes whose data
depends directly or indirectly from the prior changed
data changes; and

processing the data changes in the dependency list in accor-
dance with a dependency update algorithm to update the
data changes in the dependency list.

30. The computer-readable memory of claim 28, wherein

the first and second scenario processes are organized 1n a
hierarchical relationship and further comprising:
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collecting garbage blocks relating to a scenario process
when one or more of the following situations occur:
when a child scenario process 1s discarded or commutted
to the database, when changes are committed to a sce-
nario process, or when a reconciliation of two scenario
processes occurs.

31. The computer-readable memory of claim 28, wherein a

chuld scenario process 1s committed to the database only
when no reconciliation 1s needed with a parent scenario pro-
cess; and

wherein updating comprises replacing blocks 1n the parent

scenario process with corresponding blocks from the
child scenario process.

32. The computer-readable memory of claim 28, further
comprising:

for each scenario process, whenever a change occurs to a

block mvolved in a scenario process, also evolving
blocks that are not affected by the change to a current
state.
33. The computer-readable memory of claim 32, wherein
cach block 1s segmented 1n to a header portion and a data
portion, and evolving includes:
determining whether the data portion of the block waill
remain the same after evolution as betore evolution; and

when 1t 1s determined that the data portion will remain the
same, only evolving the header information of the block
to a current state.
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