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ABSTRACT

Evaluation of a battery state comprises transforming a time
based history of the load on the battery into a spectral

representation of that history in a load domain, e.g., the
current domain. The method also comprises comparing the

spectral representation to an expected battery capability for
the load represented by each line in the spectra and calcu-
lating the fraction of the expected capability used at each
spectral line. The method still further comprises aggregating

t

ne calculated fractions into a total fraction that represents

t

ne estimated fraction of the expected battery capability

associated with that particular time history.
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FRACTIONAL DEPLETION ESTIMATION
FOR BATTERY CONDITION METRICS

CROSS REFERENCE TO RELATED
APPLICATIONS

This application 1s a continuation of U.S. patent applica-
tion Ser. No. 14/208,214, filed Mar. 13, 2014, entitled

FRACTIONAL DEPLETION ESTIMATION FOR BAT-
TERY CONDITION METRICS, now allowed, which
claims the benefit of U.S. Provisional Patent Application
Ser. No. 61/792,907, filed Mar. 15, 2013, entitled FRAC-
TIONAL DEPLETION ESTIMATION FOR BAITTERY
CONDITION METRICS, the disclosures of which are
hereby incorporated by reference.

BACKGROUND

The present disclosure relates 1n general to battery man-
agement, and 1n particular, to the evaluation of a battery state
based upon a fractional depletion estimation.

Industrial batteries represent a significant operating cost
for operators of tleets of industrial vehicles. In this regard,
operating cost 1s realized 1n both servicing the battery (e.g.,
recharging the battery, performing maintenance on the bat-
tery, etc.) and 1n replacement of a worn out battery.

Lead-acid batteries represent a predominant type of indus-
trial battery, especially for electrically operated vehicles
such as forklift trucks. However, despite over one hundred
years ol proven reliability 1n use and relatively low acqui-
sition cost per kilowatt hour, lead-acid batteries, like all
batteries still require service and eventual replacement.

BRIEF SUMMARY

According to various aspects of the present disclosure, a
computer-implemented process of evaluating a battery state
1s provided. The computer-implemented process comprises
collecting, by a battery monitor that 1s coupled to an
industnial vehicle battery, samples that represent a measure
of a magnitude of a current discharged from the industrial
vehicle battery during use of a corresponding industrial
vehicle. Here, the battery monitor has at least one sensor to
sample battery current. The computer-implemented process
also comprises sorting, by a processor, collected samples
into corresponding bins based upon the magnitude of the
collected current samples, where the corresponding bins are
stored 1n memory that 1s accessible by the processor. Still
turther, the computer-implemented process comprises cre-
ating, by the processor, a battery use estimate based upon a
number of samples sorted into the corresponding bins, and
determining, by the processor, for each of the corresponding
bins, a fractional depletion contribution of the industrial
vehicle battery by computing a quotient where the quotient
1s computed by dividing a lifetime expected estimate for that
bin by the battery use estimate for that bin. Yet further, the
computer-implemented process comprises generating, by
the processor, a depletion estimate associated with the
battery state based upon an accumulation of the fractional
depletion contributions, and outputting a measure of the
battery state based upon the generated depletion estimate.

According to further aspects of the present disclosure, a
system for evaluating a battery state 1s provided. The system
comprises a battery monitor and a processor. The battery
monitor couples to an industrial vehicle battery to collect
samples during use of an industrial vehicle. In this regard,
the battery monitor has at least one sensor to sample battery
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current that represents a measure of a magnitude of a current
discharged from a battery powering the industrial vehicle.
The processor couples to the industrial vehicle and the
battery monitor. Moreover, the processor 1s further coupled
to memory that includes program code that when executed,
causes the processor to sort collected samples 1nto corre-
sponding bins based upon the magnitude of the collected
current samples, and create a battery use estimate based
upon a number of samples sorted nto the corresponding
bins. The program code, when executed, further causes the
processor to determine for each of the corresponding bins, a
fractional depletion contribution of the industrial vehicle
battery by computing a quotient where the quotient 1s
computed by dividing a lifetime expected estimate for that
bin by the battery use estimate for that bin. The program
code, when executed, still further causes the processor to
generate a depletion estimate associated with the battery
state based upon an accumulation of the fractional depletion
contributions, and output a measure of the battery state
based upon the generated depletion estimate.

BRIEF DESCRIPTION OF THE SEVERAL
VIEWS OF THE DRAWINGS

FIG. 1 1s a schematic of an illustrative operating envi-
ronment 1n which aspects of the disclosure herein may be
practiced;

FIG. 2 1s a view of an operator in an industrial vehicle,
where the industrial vehicle includes a battery, a battery
management system and an information linking device for
wirelessly communicating with a computing environment,
according to aspects of the present disclosure;

FIG. 3 1s a flow chart of a method for performing a
fractional depletion estimation, according to aspects of the
present disclosure;

FIG. 4 1s a representation of an exemplary load history
that may be used to compute a fractional depletion estima-
tion, according to aspects of the present disclosure;

FIG. § 1s a representation of an exemplary current domain
spectrum that may be used to compute a fractional depletion
estimation, according to aspects of the present disclosure;

FIG. 6 1s a representation of an exemplary curve that may
be used to compute a {Iractional depletion estimation,
according to aspects of the present disclosure; and

FIG. 7 1s a diagram of an exemplary computer processing,
system for implementing the methods and processes
described more fully herein.

DETAILED DESCRIPTION

According to various aspects ol the present disclosure,
approaches are provided for evaluating a battery state, e.g.,
for estimating eflects such as the damaging or depleting
cllects of a discharge load history on identified battery
condition metrics. In this regard, the approaches described
herein are useful for estimating health-based aspects of
batteries. In particular, the approaches herein are well suited
for evaluating a battery state of lead-acid batteries typically
used 1n industrial vehicles.

As will be described 1n greater detail herein, a battery
metric may be estimated for a battery under evaluation by
transforming a time-based history of the load (e.g., current
draw vs. time) on the battery into a spectral representation
of that history in a “load” domain. For instance, in an
example of current draw vs. time, the spectral representation
may be mmplemented in a load domain that characterizes
current (e.g., current vs. amp-hours discharged). With the
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load history transformed to a load domain, the evaluation
comprises comparing the spectral representation to an

expected battery capability, e.g., a metric of the battery
condition. For a discrete spectrum, the comparison 1s imple-
mented for the load represented by each line 1n the spectrum.
The individual contributions of each line can be summed to
compute an overall measure.

For instance, a measure of depleted amp-hours at a given
magnitude of current draw can be compared to a curve, such
as a plot of lifetime ampere-hour throughput expectation vs.
discharge rate. The evaluation then calculates the fraction of
the expected capability used at each spectral line, and
aggregates those fractions into a total fraction that represents
an estimate of the expected capability ‘consumed by,
‘depleted by’ or otherwise associated with that particular
time history. In this manner, techniques are provided to
assess the cumulative effect, e.g., damage, depletion, con-
sumption or other measurable metric associated with the
battery. For instance, the determined cumulative eflect on a
battery for an industrial vehicle can be utilized to estimate
the lifetime, remaining life expectancy, amount of battery
consumed or otherwise depleted, etc.

System Architecture

Aspects of the present disclosure comprise systems that
ecnable 1ndustrial vehicles to wirelessly communicate with
applications deployed 1n an enterprise computing environ-
ment. As used herein, an industrial vehicle 1s any equipment
that 1s capable of moving or otherwise being moved about a
work site. Exemplary industrial vehicles include materials
handling vehicles, such as forklift trucks, reach trucks, turret
trucks, walkie stacker trucks, tow tractors, hand operated
pallet trucks, eftc.

Referring now to the drawings and particularly to FIG. 1,
an exemplary computing environment 10 1s 1llustrated,
which includes components that support wireless commu-
nication capabilities. A plurality of industrial vehicles 12,
such as materials handling vehicles (shown as forklift trucks
for convenience of 1illustration), each include a communi-
cations device that enables that industrial vehicle 12 to
wirelessly communicate with a processing device, such as
an industrial vehicle application server 14. The industrial
vehicle application server 14 may further interact with a data
resource 16, ¢.g., one or more databases, data stores or other
sources of information, to facilitate interaction with the
industrial vehicles 12 as will be described in greater detail
herein.

The computing environment 10 may further support addi-
tional processing devices 18, which may comprise for
example, servers, personal computers, etc. One or more of
the processing devices 18 may also communicate with the
industrial vehicles 12 and/or the industrial vehicle applica-
tion server 14 across the computing environment 10.

The wireless communication architecture may be based
upon a standard wireless fidelity (WiF1) infrastructure, such
as may be deployed using standard 802.11.xx wireless
networks for a communications protocol. However, any
other suitable protocol may alternatively be implemented. In
an exemplary WikF1 implementation, one or more wireless
access points 20 may be utilized to relay data between a
wireless transceiver of each industrial vehicle 12 and one or
more wired devices of the computing environment 10, e.g.,
the industrial vehicle application server 14.

Moreover, the computing environment 10 may be sup-
ported by one or more hubs 22 and/or other networking
components that interconnect the various hardware and/or
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soltware processing devices, including for example, routers,
firewalls, network interfaces and corresponding intercon-

nections. The particular networking components provided in
the computing environment 10 may thus be selected to
support one or more intranets, extranets, local area networks
(LAN), wide area networks (WAN), wireless networks
(WikF1), the Internet, including the world wide web, and/or
other arrangements for enabling communication across the
computing environment 10, either real time or otherwise,
¢.g., via time shifting, batch processing, efc.

Also, one or more computing devices may further com-
municate with a remote server 30, such as across a network
32 such as the Internet. The remote server 30 may comprise,
for example, a third party server (e.g., operated by the
industrial vehicle manufacturer) that interacts with the
industrial vehicles 12, the industrial vehicle application
server 14 and/or other processing devices 18 of the com-
puting environment(s) 10. The remote server 30 may further
interact with a data resource 34, e.g., one or more databases,
data stores or other sources of information.

Industrial Vehicle Data Collection

Referring to FIG. 2, an industrial vehicle 12 includes a
communication device referred to herein as an information
linking device 38, a battery 40 comprised of a plurality of
battery cells 42 and a battery monitor 44 that allows moni-
toring of battery characteristics, €.g., current, voltage, resis-
tance, temperature, water level, eftc.

The information linking device 38 and other aspects of the
industrial vehicle 12, as well as the corresponding computer
environment such as that described with reterence to FIG. 1,
can incorporate any of the features and structures as set out
in U.S. Pat. No. 8,060,400 to Wellman, entitled “Fleet
Management System”, the disclosure of which 1s incorpo-
rated by reference 1n 1ts entirety.

Notably, the information linking device 38 can include a
display, a transcerver for wireless communication, e.g., with
the application server 14, 1/0O, a processor, memory for
storing collected data about the corresponding industrial
vehicle, etc., as described more fully in U.S. Pat. No.
8,060,400 to Wellman, entitled “Fleet Management Sys-
tem’ .

In exemplary implementations, the information linking
device 38 1s coupled to and/or communicates with other
industrial vehicle system components via a suitable indus-
trial vehicle network system, e.g., a vehicle network bus.
The industrial vehicle network system 1s any wired or
wireless network, bus or other communications capability
that allows electronic components of the industrial vehicle
12 to communicate with each other. As an example, the
industrial vehicle network system may comprise a controller
area network (CAN) bus, ZigBee, Bluetooth, Local Inter-
connect Network (LIN), time-triggered data-bus protocol
(I'TP) or other suitable communication strategy. As will be
described more fully herein, utilization of the industrial
vehicle network system enables seamless integration of the
components of the industrial vehicle information linking
device 1nto the native electronics including controllers of the
industrial vehicle 12 and optionally, any electronics periph-
erals associated with the industrial vehicle 12 that integrate
with and can communicate over the network system.

The battery monitor 44 communicates with the informa-
tion linking device 38, the information server 14 or both.
Moreover, the battery monitor 44 may be wired to the
information linking device 38, or the battery monitor 44 may
communicate with the information linking device 38 using
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a wireless technology such as Bluetooth, etc. The battery
monitor 44 may include a processor, memory and other
clectrical structures to implement battery monitoring. More-
over, the battery momtor 44 may interface with various
sensors, such as a current sensor, one or more temperature >
sensors, a water level sensor, voltage sensor, etc. to sample
battery characteristics of interest. The results can be stored
on the battery monitor itself, or the samples can be com-
municated to the information linking device 38 for process-

ing, storage, forwarding to the mformation server 14, etc. 10
Battery Monitoring
The battery monitor 44 may implement the fractional s

depletion estimation techniques as set out herein. In alter-
native implementations, the battery monitor 44 cooperates
with the information linking device 38 to implement the
fractional depletion estimation techniques as set out herein.
Here, the battery monitor 44 may provide the samples and ,,
the information linking device 38 may perform the storage
and analysis. Other configurations that share responsibility
of sample collection, storage and processing between the
battery monitor 44 and information linking device 38 are
also within the spirit of the disclosure herein. In still further 25
alternative 1mplementations, the battery monitor 44, the
information linking device 38, the information server 14 or
combinations thereol, cooperate to implement the fractional
depletion estimation techniques as set out heremn. For
instance, the battery monitor 44 may send nformation 30
directly to a server computer, such as information server
computer 14 for storage, processing and analysis. In another
illustrative example, the information linking device 38
serves as an intermediate to pass battery information from
the battery monitor 44 to the mformation server computer 35
14, to manipulate information from the battery monitor 44

before forwarding the manipulated information to the server
14, etc.

Fractional Depletion Estimation 40

The fractional depletion approaches herein can be under-
stood with reference to FIG. 3, which illustrates a method
300 of evaluating a battery state, such as a current state of
a battery characteristic. The state of a battery may comprise 45
for example, battery state of health. In this regard, the
method 300 can be utilized to determine a depleted capacity
of the battery state (e.g., depleted capacity of the battery
with regard to state of health as an illustrative example).

The method comprises collecting samples at 302, of an 50
operating condition of a battery that 1s used to power an
clectric load. For instance, the method may implement
sampling of the battery current tlow from a battery used to
power an electric load (e.g., a battery installed 1n an indus-
trial vehicle as described with reference to FIGS. 1 and 2). 55
The sampling at 302 provides a time-based history of the
load on the battery (e.g., current draw vs. time).

For instance, as described more fully with reference to
FIGS. 1 and 2, an industrial vehicle 12 may include a battery
monitor 44 that allows the current drawn by the industrial 60
vehicle battery 40 to be sampled over time. In this regard,
the collected samples can be stored on the battery monitor 44
or on the imformation linking device 38. As yet another
example, the information linking device 38 or the battery
monitor 44 can be used to wirelessly communicate the 65
collected sample data to the industrial server 14 for storage
and processing.

6

The sampling frequency for collecting samples from the
battery monitor 44 may be selected based on a number of
factors, such as the electric device being powered by the
battery, the storage available for storing samples, the desired
sampling resolution, etc. As an 1illustrative example, for a
battery of an industnial vehicle, a sample rate of between 1
Hz-10 Hz may be utilized to measure the current drawn from
the battery. Of course, other sampling rates may be utilized.

The method 300 also comprises determining at 304,
fractional depletion contributions of the collected samples to
a state of the battery. For instance, the determination may be
carried out by evaluating each sample to determine a cor-
responding fractional depletion of the state of the battery
associated with each sample.

As an example, the determination at 304 may transform
the samples from a time-based history of the load on the
battery into a ‘spectral’ representation of that history n a
“load” domain. Where current draw 1s sampled, the domain
1s designated as a “current” domain. In discrete implemen-
tations, the spectral representation may have a spectra com-
prised of a plurality of spectral lines that represent the load,
¢.g., each spectral line may correspond to a value (or range
of values) of current draw.

As will be described 1n greater detail herein, these spectral
lines can define bins that are used to sort the accumulated
samples. In 1llustrative implementations, the transformation
can occur “on the fly”. For instance, each time a sample 1s
collected, that sample may be binned based upon the value
(e.g., magnitude) of that sample. Thus, a memory accumu-
lates the sample values over time into bins, sorting the
samples based upon value. As noted above, this memory
may reside on the battery monitor 44, the information
linking device 38, server computer 14, (or anyplace else 1t 1s
desirable to store the data). Alternatively, the samples may
be collected as a time series of values that are pinned at a
later time.

The determination at 304 may also compare the spectral
representation (the samples transformed into the load
domain) to an expected battery capability (e.g., lifetime
amp-hours) for the load represented by spectral lines in the
spectra. For instance, the spectral representation may be
compared to an expected battery capability for a certain
metric (e.g., current) of the battery for each line in the
spectral representation. As will be described 1n greater detail
herein, the expected capability, e.g., lifetime amp-hours,
may be expressed as a curve. The determination at 304 thus
compares the sample contributions of each load line against
the curve to calculate the fraction of the expected capability
used at each spectral line. For instance, the determination
may calculate a fraction of the expected battery capability
used at the spectral lines 1n the comparison.

The method 300 also comprises generating, at 306, a
depletion estimate associated with the state of the battery
based upon an accumulation of the fractional depletion
contributions. For instance, the method may aggregate the
calculated fractions into a total fraction that represents an
estimate of the expected battery capability consumed,
depleted, remaining, etc., which 1s associated with a par-
ticular time history.

Keeping with the above example, in illustrative imple-
mentations, the method accumulates the fractional depletion
contributions of each spectral line (e.g., binned sample data)
to dertve an overall fractional depletion estimate, which 1s
used to evaluate the state of the battery.

In 1llustrative implementations, the sampled battery data
1s aggregated into a load history (e.g., a set of bins) that
grows over time, over the lifetime of the battery. In this case,
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the resulting total fractional depletion represents the historic
use over the life of the battery. In other examples, battery use
can be captured in discrete load histories, where the various
load histories are aggregated to represent the historic use
over the life of the battery.

In other exemplary implementations, the time information
of the collected samples 1s preserved such that further or
alternative analysis can be run. For example, an analysis can
be run on individual, time bounded load histories. This may
be usetul, for instance, to evaluate specific situations, e.g.,
tracking the depletion for a given operation or set of opera-
tions.

The method 300 may also comprise making predictions or
estimations at 308, based upon the accumulated fractional
contributions, as the state of the battery.

For instance, the state of the battery may be i1dentified by
evaluating the depletion estimate and outputting a prediction
of how much of a battery capacity has been depleted based
upon the evaluation of the depletion estimate. For instance,
the prediction may simply i1dentily the accumulated deple-
tion estimate computed at 306. Thus, the depletion estimate
can be used to predict, for mnstance, “how much of a total
capability has been used”. As an example using state of
health, the prediction at 308 may indicate that X % of the
expected battery life has been depleted.

As another example, the state of the battery may be
identified by evaluating the depletion estimate and output-
ting a prediction of how much of a battery capacity 1s
remaining based upon the evaluation of the depletion esti-
mate. That 1s, the depletion estimate can be used to predict,
for instance, “how much of a total capability 1s remaining”.
Here, the computation may be (1-X=Y) where X 1s the
fractional depletion estimate computed at 306. Keeping with
the example using state of health, the prediction at 308 may
indicate that Y % of the expected battery life 1s remaining.
In still alternative examples, a business decision may be
reached to change a battery before the expected end of life
(e.g., at 95% expected life, thus making the prediction
(0.95-X) where X 1s the depletion estimate computed at
306). Thus, a prediction based upon remaining capacity 1s
not limited to the comparison of the computed depletion
estimate to 100% depletion of that capacity.

As yet another example, the state of the battery may be
identified by evaluating the depletion estimate and output-
ting a prediction of an interval until an occurrence of an
event of interest related to the battery state (such as state of
health, state of charge, etc.), based upon the evaluation of the
depletion estimate. This estimation 1s “how much more work
can be done” before the battery capability has been depleted,
a battery recharge 1s required, etc. The interval may be
determined based upon time, energy used, or any other
measurable parameter. Keeping with the above example of
state of health, the prediction at 308 may indicate that the
battery has Y months of life left until the battery has been
depleted. As another example, the prediction at 308 may
indicate that a battery charge will be required “before the
end of a shift”, “in the next two hours”, “after the next five
picks”, etc. The prediction 1n this regard will likely require
additional information, which can be derived from aggre-
gated historical data (e.g., how much work a typical battery
does over an interval). Alternatively, historical data related
to the use of the particular battery in question may be
considered when making predictions. For instance, 11 a
historical account indicates that a given battery depletes
about 1.667% of its life per month of use, then the system
may 1nfer that the battery will need to be replaced every five
years. In this example, if the battery 1s four years old, and the
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depletion estimate computes to 80% depleted, the system
can predict that the battery will need to be replaced 1n one
year.

The above predictions are not limited to state of health
determinations. Moreover, other manipulations of the frac-
tional depletion estimate computed at 304 are within the
spirit ol the invention.

As used herein, the state of health (SOH) refers generally
to the wear, aging, etc., of a battery. Thus, the SOH can be
used as a measure of the useful life left 1n a battery. Notably,
the various aspects of the present disclosure are not meant to
be limited to SOH determinations. Rather, the approaches
herein can be applied more generally to various battery
metrics.

Sampling Current Draw

According to illustrative aspects of the present disclosure
herein, collecting samples of an operating condition of a
battery may be implemented by sampling current drawn
from the battery to accumulate a plurality of current
samples.

In an illustrative implementation, the plurality of current
samples 1s collected into bins to group the samples based
upon sample value. For instance, the samples may be
collected into bins by collecting the plurality of current
samples over a load history, defining a plurality of bins,
where each bin corresponds to at least one current value
(e.g., magnitude of the current), and accumulating the
samples 1n the bins such that each current sample of the load
history 1s accumulated 1nto a single bin based upon the value
of the current sample.

The bins may be assigned through a bin allocation process
that sets the minimum bin value, maximum bin value,
number of bins, bin resolution, etc. In alternative implemen-
tations, the bin number, size, etc., 1s predetermined and
preconfigured. The determination of the bin number, size,
spacing and other attributes may be based upon a number of
factors. For 1nstance, the bins may be defined such that each
bin corresponds to at least one current value (but each bin
may represent a range of current values), such that each
current sample of the load history 1s accumulated into a
single bin based upon 1ts data value. That 1s, each bin can be
narrow, such as to hold samples of only a single current
value, e.g., 400 amps. Alternatively, a bin can hold samples
that fall within a range of current values, e.g., 400-410 amps.
Moreover, when the evaluation 1s performed using a rea-
sonably large history, the data values themselves can be
evaluated to set the bin minimum value, bin maximum
value, bin resolution/spacing, efc.

Alternatively, there may be a certain level of domain
knowledge that should allow an implementation to get “in
the ballpark™ without relying upon a detailed history. Still
turther, the bin allocation may be fixed for the life of the
battery, or the bin allocation may be changed from time to
time. For instance, 1t may be desirable to use historical data
to scale/weight the bin selection process (possibly different
resolution as a function of current, etc.) to distribute the data
in a desired manner.

In an illustrative implementation, battery state of health 1s
to be determined. In this regard, the method 300 looks to
determine the cumulative damage/fatigue that has occurred
to the battery to estimate/predict remaining battery life, to
predict the amount of life already consumed, or both. To do
so, the method determines the fractional depletion contri-
butions of each bin and accumulates the fractional depletion
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contributions mto a depletion estimate by accumulating the
fractional contributions of the samples collected into each
bin.

For instance, the determination at 304 may be imple-
mented by transforming the accumulated current samples so
as to derive a use estimate for each bin. This may be
accomplished by integrating across each bin to determine
discharged amp-hours represented by the bin. The integra-
tion may be performed by multiplying a count of the number
of samples 1n a selected bin by a current value associated
with the bin times a sample interval used to collect the
current samples.

This implementation further comprises identifying a
curve that characterizes battery lifetime amp-hours as a
function of current. The implementation further compares
the computed discharged amp-hours for each bin to the
identified curve, e.g., by computing a quotient for each bin
based upon the computed discharged amp-hours for that bin
and a magnitude associated with a pomnt on the curve
identifying lifetime amp-hours for that bin. Each computed
quotient 1s accumulated, and the accumulated total (deple-
tion estimate) 1s used to predict an amount of life of the
battery used up by the load history.

The prediction at 308 may be performed “on-the-tly” or
“off-line”. For instance, the prediction may be “ofif-line”,
¢.g., not performed in real time. As an example, an operator
interacting with data stored on the server 14 may run a
historical report based upon data collected on an industrial
vehicle, e.g., by the information linking device, and which
1s wirelessly transmitted to the remote server. As another
illustrative example, the prediction may be performed on a
materials handling vehicle on-the-fly as samples are
recorded by a processor of the matenials handling vehicle.
Still further, the on-the-tfly processing may be implemented
directly on the battery monitor 44.

Certain implementations may clear current samples from
bins after being wirelessly transmitted to a remote server.
Alternative configurations may combine the evaluated bin
fractional contributions of current samples collected over the
life of the battery to evaluate the state of the battery.

Exemplary Fractional Depletion Estimation
Techniques Overview

An 1llustrative method of evaluating a battery state may
be implemented by collecting samples of battery current
flow to generate current samples of a battery used to power
an electric load. This illustrative method further comprises
sorting the current samples into a plurality of bins according
to the respective values of the current samples and deter-
mimng a fractional contribution to the state of the battery for
samples contained 1n the bins. For instance, the determina-
tion may be implemented by evaluating at least some of the
plurality of bins to determine bin fractional depletion con-
tributions to the state of the battery made by accumulated
current samples 1n the evaluated plurality of bins, where the
evaluation 1s based upon a comparison of the accumulated
samples to a curve that characterizes battery lifetime amp-
hours as a function of current.

This 1llustrative method further comprises evaluating
cach bin to determine a bin fractional contribution to the
state of the battery made by any current samples contained
in the bin and combining the evaluated bin fractional deple-
tion contributions mto a depletion estimate to evaluate the

state of the battery.

EXAMPLE

One aspect of the present invention relates to a method of
evaluating a battery state, e.g., according to the method of
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FIG. 3, in terms of an estimation or prediction of the damage
that has occurred to a battery due to a discharge event. A
fractional depletion estimation of battery life based upon
discharge can be generalized based upon the method of FIG.
3, into the following process.

The process collects samples of an operating condition of
a battery that 1s used to power an electric load (e.g.,
analogous to 302 of FIG. 3). In this example, the operating
condition 1s a measure of the current flowing into and/or out
of a battery (e.g., industrial vehicle battery).

The process also determines fractional depletion contri-
butions of the collected samples to a state of the battery, e.g.,
analogous to 304 of FIG. 3. In this exemplary implementa-
tion, the samples are collected into a “Load History”. The
load history can be defined as any interval of time over
which samples are collected. In an example, the life of a
battery 1s characterized in a single load history. Alterna-
tively, consecutive load histories can be collected and stored.
In this implementation, each load history need not be of the
same length or interval. Moreover, 1t 1s possible to simplify
a load history to the trivial case of a single sample.

The use of one or more load histories facilitates predicting
an accumulated depletion 1n a capacity related to the battery
state, based upon the depletion estimate for the load history,
or based upon the load history plus the fractional depletion
estimates ol previously collected and aggregated load his-
tories.

As noted 1n greater detail herein, the sample rate can be
any reasonable sample rate. An exemplary sample rate is
between 1 Hz-10 Hz.

The process then determines corresponding fractional
depletion contributions of the collected samples to a state of
the battery. For instance, referring to FIG. 4, an exemplary
load history 400 1s 1llustrated. The exemplary load history
400 comprises a plurality of samples 402 that record the DC
bus current 1n amperes as a function of time.

The (time-based) load history is transformed 1nto a spec-
tral representation 1n the ‘current domain.” To transform the
load history into a spectral representation of the sample data,
the range of measured current sampled in the load history 1s
divided into several spectral bands (bins). This can be
conceptualized as a histogram of the samples, with the
current on the axis of the abscissa.

As noted above, the minimum bin value and maximum
bin value, range, bin resolution, number of bins, bin size etc.,
may be determined based upon the resolution of the desired
result and based upon the nature of the metric under evalu-
ation. Other factors to consider when setting the process
parameters include the possible dynamic range of the current
requirements/demand from the vehicle, the size of the bat-
tery, and dynamic sampling system constraints. In an exem-
plary case, the bin size was chosen as 2.5% of the 1C-rate
of the battery and the range was chosen as O to 120% of the
1C-rate of the battery, resulting in a 25 amp bin size and
range of 0 to 1200 amps for the 1000 Ahr battery in this
example. Other bin sizes and ranges may be acceptable,
depending upon the application.

The process then transforms the accumulated current
samples so as to derive a use estimate for each bin. In an
illustrative example, a “frequency count” 1s compiled, 1.e.,
count of the number of samples 1n each band. The process
converts the ‘“frequency count’ at each bin level to the amp
hour (Ahr) discharged at that level, such as by performing
some form of integration on each band (bin), resulting 1n the
‘spectral plot” of Ahr discharged vs. discharge rate.

A use estimate may comprise for nstance, a measure of
the Spectral Band Amp-hours (Ahr) discharged. Thus, 1n one
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example, simply stated, the integrated value at each bin level
1s: Ahr=(# of counts)x(the bin current)x(sampling interval).

This formula may be adjusted, e.g., based on the specific
application and preference for integration method (rectan-
gular, trapezoidal, etc.) and the numerical technique used by
the particular frequency counting or histogram algorithm
being used.

Referring to FIG. 5, a spectra 500 illustrates the use
estimates 302 plotted in the histogram. In the above-ex-
ample, Spectral Band Amp-hours (Ahr) discharged at each
bin are plotted on the axis of the ordinate. The discharge rate,
expressed as current in amperes per 100 amp-hours, 1s
plotted on the axis of the abscissa.

The process then compares each computed use estimate
(e.g., Spectral Band Amp-hours (Ahr)) to a corresponding
battery characteristic (e.g., capability based upon a battery
curve). An example curve represents a battery characteristic
as a function of current, e.g., Lifetime Ahr as a function of
discharge amps. The process may then compute a fractional
depletion (e.g., a total spectral band contribution) for each
spectral band in the current domain, based upon the com-
parison with the battery characteristic represented in the
curve.

For example, consider a plot of data, such as may be
supplied by a battery manufacturer, which represents the
expected battery life (expressed as lifetime Ahr throughput)
as the metric of battery condition expressed in the same load
‘domain’ as the spectral load history plot. Other metrics of
battery condition could also be considered. The process
calculates the fraction of the expected capability used at
cach spectral line.

The process further generates a depletion estimate asso-
ciated with the state of the battery based upon an accumu-
lation of the fractional depletion contributions, e.g., analo-
gous to 306 of FIG. 3. For instance, the process aggregates
the computed fractions at each spectral line into a total
fraction that represents the estimated {fraction of the
expected capability ‘consumed’ or ‘depleted” by that par-
ticular time history.

In an exemplary implementation, the fraction at each
spectral line 1s the quotient of the magnitude of that spectral
line (in some unit of charge, Ahr 1n this case) divided by the
magnitude of the expectation at the same discharge rate as
the spectral line (expressed 1n the same unit of charge, Ahr
in this case).

That 1s, the process compares for each bin, the corre-
sponding use estimate for that bin with a corresponding
point on the curve and computes therefrom, a fractional
depletion estimate that estimates the fraction of the expected
characteristic of the battery depleted by the current samples
in the bin.

Referring to FIG. 6, an exemplary curve 600 1s 1llustrated.
The curve plots lifetime amp/hours 602 as a function of
discharge amps. The process essentially matches each bin to
its corresponding discharge amps value on the abscissa of
FIG. 6. The capability used for that bin 1s compared to the
lifetime Amp-hours of FIG. 6 to determine a fractional
depletion.

For instance, for a SOH determination, each fractional
depletion value corresponds to a fraction of the expected
capability used at each spectral line, e.g., a quotient com-
puted by dividing the use estimate (e.g., Spectral Band
Amp-hours 1 this case) by a corresponding point on the
curve (e.g., lifetime Ahr measure from the battery charac-
teristic 1n this example).

The fractions calculated for each spectral line are then
summed. The total fraction represents the estimated fraction
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of the expected capability that has been depleted. For
example, 11 the expected capability 1s in umits of lifetime Ahr
throughput and the fraction 1s 0.25, then it 1s estimated that
25% of the lifetime has been depleted by the particular load
history that was evaluated.

In broad terms, aspects of the present disclosure can be
practiced ‘off-line’ by operating on a recorded time history,
or ‘on-line’ (or ‘on the fly’) by sampling the current as 1t
occurs on the vehicle and subsequently ‘binning’ the counts
and incrementing the spectral lines and carrying out the
‘Fractional Depletion’ estimation calculations. This allows
the opportunity to display results on the industrial vehicle, or
to process the results ofi-line, e.g., using a reporting program
of the server 14.

For the technique to be used ‘on-line’ there 1s no require-
ment to save a time-domain load history. However, the
process still needs to bin each point and save the cumulative
histogram. This could be viewed as a case where the length
of the load history i1s only one (the last one) current sample.
As such, the ‘on-line” approach may alternatively be con-
sidered a ‘recursive method’. This implementation 1s termed
a “recurstve method” because in the case of on-the-fly
processing, the histogram continuously builds upon 1tself.

The process then aggregates the computed fractional
depletion values to derive a load history contribution. This
1s a measure of the depletion contribution by the samples of
the corresponding load history. Optionally, the process can
turther aggregate the load history contribution to previously
determined load history contributions to determine a cumus-
lative (e.g., lifetime aggregated value).

In an alternative implementation, a single histogram 1s
maintained over the life of the battery, where new samples
are aggregated into the above-defined computation. More-
over, the use of bins 15 presented for convenience of expla-
nation. In practice, the use of bins can be resolved mto an
algorithm so that a formulaic approach 1s implemented.
However, the concepts are similar to that described above.

According to aspects ol the present disclosure, each
sample may be mdependently saved. In this configuration,
the system preserves a lot of flexibility for ofi-line process-
ing. For instance, the information server 14 could define
load histories 1n an ad-hoc manner at any given time for
“off-line” analysis. That 1s, the server 14 can go back and run
historical reports that look at damage in terms of particular
historical periods, events, etc. The server 14 could even
dynamically redefine the definition of bin width because the
process can rebuild the histogram as the query dictates.
However, this approach would cost in terms ol storage
requirements.

According to further aspects of the present disclosure, the
system could save only the cumulative histogram. This
allows the overall history to be preserved at a significant
savings 1n storage, but limits the queries that can be run on
the data, and may require that the number of bins and the
s1ze of each bin be predefined and fixed for the life of the
battery.

The questions of what data, how much data, and where to
store the data, are questions that come up when defining
requirements for implementation in a practical, aflordable
fashion on the industrial vehicle. The data storage con-
straints 1n the battery module and bandwidth constraints
when transmitting data across the wireless network should
be considered when selecting a particular implementation.

According to illustrative implementations, a recursive
method 1s carried out on the battery module and the cumu-
lative histogram and aggregated SOH result are stored on the
battery module (e.g., battery module 44 described with
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reference to FIG. 2). Alternatively, data can be stored on an
‘event triggered’ basis where a time stamped ‘snapshot’ of

[

the histogram and the aggregated result are captured, buil-
ered 1n the module, and then sent to the server 14 via the
information linking device 38 for permanent storage. A
number of other data elements being sensed or calculated by
the battery module can also be included 1n a record, e.g.,
battery temperature, flmd level, voltage, resistance, electro-
lyte warning, calculated state of charge, etc.

The ‘event’ may comprise for instance, the transition from
the charging state (as when the battery 1s connected to the
charger) to the discharging state (as when the battery 1is
connected to the truck) or vice versa. This keeps storage size
and data transmission to a minimum. Thus, the current SOH
and cumulative load history can be obtained by querying
either the module or a cloud of records on the server. The
‘spectral” (histogram) history for any particular charge or
discharge ‘event’ can also be obtained from the server based
on the time stamped histogram records and some ‘delta’
calculations.

According to still further aspects of the present disclosure,
the system may save only the aggregated result. This
approach saves the most 1n data storage, but obviously
reduces the types of queries that can be run against the data.
If you do not save the cumulative histogram, you essentially
reduce the approach to an algorithm.

Although described herein in general with regard to
two-dimensional datasets, e.g., current and time, the disclo-
sure 15 not so limited. Rather, any multi-dimensional data
analysis may be implemented using the techniques set out
herein. As an 1illustrative example, in a previous example,
evaluating each current sample 1s implemented by determin-
ing the corresponding fractional contribution to the state of
the battery based on a curve of the battery (e.g., life
amp-hours vs. time). However, the corresponding fractional
contribution to the state of the battery may be modified using
an adjusting factor determined by an environmental param-
cter of the battery, such as temperature, age, etc. Alterna-
tively, the curve may be a multi-dimensional curve, e.g.,
plotting life amp-hours vs. time vs. temperature.

Referring to FIG. 7, a schematic of an exemplary com-
puter system having computer readable program code for
executing aspects described herein with regard to the pre-
ceding FIGURES. The computer system can be 1n the server
computer 14, the information linking device 38, the battery
monitor 44, combinations thereof, etc.

The computer system 700 includes one or more micro-
processors 710 that are connected to memory 720 via a
system bus 730. A bridge 740 connects the system bus 730
to an I/O Bus 750 that links peripheral devices to the
microprocessor(s) 710. Peripherals may include storage 760,
such as a hard drive, removable media storage 770, e.g.,
floppy, flash, CD and/or DVD drive, IO device(s) 780 such
as a keyboard, mouse, etc. and a network adapter 790. The
memory 720, storage 760, removable media insertable into
the removable media storage 770 or combinations thereof,
implement computer-readable hardware that stores
machine-executable program code for implementing the
methods, configurations, interfaces and other aspects set out
and described herein.

Still further, the exemplary computer system may be
implemented as an apparatus for evaluating a battery state,
which may comprise a processor (e.g., microprocessor 710)
coupled to a memory (e.g., memory 720, storage 760,
removable media msertable 1into the removable media stor-
age 770 or combinations thereol), wherein the processor 1s
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programmed to evaluate a battery state by executing pro-
gram code to perform one or more of the methods set out
herein.

The present invention may be a system, a method, and/or
a computer program product. The computer program prod-
uct may include a computer readable storage medium (or
media) having computer readable program instructions
thereon for causing a processor to carry out aspects of the
present invention.

The computer readable storage medium can be a tangible
device that can retain and store instructions for use by an
instruction execution device, e.g., the system described with
reference to FIG. 7. Thus, a computer readable storage
medium, as used herein, 1s not to be construed as being
transitory signals per se, such as radio waves or other freely
propagating electromagnetic waves through a transmission
media.

Computer readable program 1nstructions described herein
can be downloaded to respective computing/processing
devices from a computer readable storage medium or to an
external computer or external storage device via a network,
for example, the Internet, a local area network, a wide area
network and/or a wireless network.

Aspects of the present disclosure are described herein
with reference to flowchart illustrations and/or block dia-
grams. Each block of the flowchart 1llustrations and/or block
diagrams, and combinations of blocks in the flowchart
illustrations and/or block diagrams, can be implemented by
computer program instructions. These computer program
instructions may be provided to a processor of a general
purpose computer, special purpose computer, or other pro-
grammable data processing apparatus to produce a machine,
such that the instructions, which execute via the processor of
the computer or other programmable 1nstruction execution
apparatus, create a mechanism for implementing the func-
tions/acts specified in the flowchart and/or block diagram
block or blocks. It should also be noted that, in some
alternative 1mplementations, the functions noted i1n the
blocks may occur out of the order noted 1n the figures. For
example, two blocks shown i1n succession may, in fact, be
executed substantially concurrently, or the blocks may
sometimes be executed 1n the reverse order, depending upon
the functionality involved. It will also be noted that each
block of the block diagrams and/or flowchart illustration,
and combinations of blocks 1n the block diagrams and/or
flowchart illustration, can be implemented by special pur-
pose hardware-based systems that perform the specified
functions or acts, or combinations of special purpose hard-
ware and computer instructions.

These computer program instructions may also be stored
in a computer readable medium that when executed can
direct a computer, other programmable data processing
apparatus, or other devices to function 1n a particular man-
ner, such that the instructions when stored in the computer
readable medium produce an article of manufacture includ-
ing instructions which when executed, cause a computer to
implement the function/act specified 1n the flowchart and/or
block diagram block or blocks.

The terminology used herein 1s for the purpose of describ-
ing particular aspects only and 1s not intended to be limiting
of the disclosure. As used herein, the singular forms *“a”,
“an” and “the” are itended to include the plural forms as
well, unless the context clearly indicates otherwise. It will be
turther understood that the terms “comprises” and/or “com-
prising,” when used in this specification, specily the pres-
ence of stated features, integers, steps, operations, elements,
and/or components, but do not preclude the presence or
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addition of one or more other features, integers, steps,
operations, elements, components, and/or groups thereof.

The corresponding structures, materials, acts, and equiva-
lents of any means or step plus function elements in the
claims below are intended to include any disclosed structure,
material, or act for performing the function in combination
with other claimed elements as specifically claimed. The
description of the present disclosure has been presented for
purposes of 1llustration and description, but 1s not intended
to be exhaustive or limited to the disclosure in the form
disclosed. Many modifications and variations will be appar-
ent to those of ordinary skill i the art without departing
from the scope and spirit of the disclosure. The aspects of the
disclosure herein were chosen and described 1n order to best
explain the principles of the disclosure and the practical
application, and to enable others of ordinary skill 1n the art
to understand the disclosure with various modifications as
are suited to the particular use contemplated.

Having thus described the disclosure of the present appli-
cation in detail and by reference to embodiments thereot, 1t
will be apparent that modifications and variations are pos-
sible without departing from the scope of the disclosure
defined 1n the appended claims.

What 1s claimed 1s:
1. A computer-implemented process of evaluating a bat-
tery state comprising:

collecting, by a battery monitor that 1s coupled to an
industrial vehicle battery, samples that represent a
measure of a magnitude of a current discharged from
the industrial vehicle battery during use of a corre-
sponding industrial vehicle, wherein the battery moni-
tor has at least one sensor to sample battery current;

sorting, by a processor, collected samples 1nto corre-
sponding bins based upon the magnitude of the col-
lected current samples, wherein the corresponding bins
are stored 1n memory that 1s accessible by the proces-
SOF';

creating, by the processor, a battery use estimate based
upon a number of samples sorted into the correspond-
ing bins;

determining, by the processor, for each of the correspond-
ing bins, a fractional depletion contribution of the
industrial vehicle battery by computing a quotient
where the quotient 1s computed by dividing a lifetime
expected estimate for that bin by the battery use esti-
mate for that bin;

generating, by the processor, a depletion estimate associ-
ated with the battery state based upon an accumulation
of the fractional depletion contributions; and

outputting a measure of the battery state based upon the
generated depletion estimate.

2. The method of claim 1, wherein:

outputting a measure of the battery state based upon the
generated depletion estimate comprises outputting a
prediction of how much of a battery capacity has been
depleted based upon the evaluation of the depletion
estimate.

3. The method of claim 1, wherein:

outputting a measure of the battery state based upon the
generated depletion estimate comprises outputting a
prediction of how much of a battery capacity is remain-
ing based upon the evaluation of the depletion estimate.

4. The method of claim 1, wherein:

outputting a measure of the battery state based upon the
generated depletion estimate comprises outputting a
prediction of an interval until an occurrence of an event
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ol interest related to the battery state, based upon the
evaluation of the depletion estimate.
5. The method of claim 1, wherein:
collecting, by a battery monitor that 1s coupled to an
industrial vehicle battery, samples, comprises collect-
ing the samples over a load history; and
sorting, by a processor, collected samples comprises accu-
mulating each sample of the load history that represent
a measure ol a magnmitude of a current discharged from
the industrial vehicle battery into a corresponding bin
based upon the value of the current sample, where each
bin stores only samples accumulated during the load
history.
6. The method of claim 5, wherein:
outputting a measure of the battery state based upon the
generated depletion estimate comprises outputting a
prediction of an accumulated depletion 1 a capacity
related to the battery state, based upon the depletion
estimate for the load history.
7. The method of claim 6, wherein:
outputting a prediction of an accumulated depletion 1n a
capacity related to the battery state further comprises:
outputting a prediction of the accumulated depletion 1n
the capacity based upon the depletion estimate for
the load history and fractional depletion estimates of
previously collected and aggregated load histories.
8. The method of claim 1, wherein:
determining, by the processor, for each of the correspond-
ing bins, a fractional depletion contribution of the
industrial vehicle battery comprises:
identifying a curve that represents a battery character-
1stic as a function of current; and
comparing each battery use estimate with an associated
pomt on the curve, and computing therefrom, a
fractional depletion estimate that estimates a fraction
of the expected characteristic of the battery depleted
by the current samples 1n the corresponding bin.
9. The method of claim 8, wherein:
creating, by the processor, a battery use estimate further
COMPrises:
integrating across each bin to determine discharged
amp-hours represented by the bin.
10. The method of claim 9, wherein:
identifying a curve that represents a battery characteristic
COMPrises:
identifying a curve that characterizes battery lifetime
amp-hours as a function of current; and
comparing each battery use estimate with an associated
point on the curve comprises:
comparing the computed discharged amp-hours for
cach bin to an associated point on the curve i1denti-
tying lifetime amp-hours for that bin.
11. The method of claim 10, wherein:
comparing the computed discharged amp-hours for each
bin comprises:
computing a quotient for each bin based upon the
computed discharged amp-hours for that bin and a
magnitude associated with a point on the curve
identifying lifetime amp-hours for that bin.
12. The method of claim 11, wherein:
generating, by the processor, a depletion estimate com-
Prises:
accumulating each computed quotient to predict an
amount of life of the battery used up by the load
history.
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13. The method of claim 1 further comprising:
predicting an accumulated depletion 1n a capacity related
to the battery state, by performing the prediction ofl-
line after the samples have been collected on an indus-
trial vehicle and wirelessly transmitted to a remote
Server.
14. The method of claim 1 further comprising:
predicting an accumulated depletion 1n a capacity related
to the battery state by performing the prediction on an
industrial vehicle on the fly as samples are recorded by
a processor of the materials handling vehicle.
15. The method of claim 1 further comprising;
clearing current samples from bins after being wirelessly
transmitted to a remote server.
16. A system for evaluating a battery state comprising:
a battery monitor that couples to an industrial vehicle
battery to collect samples during use of an industrial
vehicle, wherein the battery monitor has at least one
sensor to sample battery current that represents a mea-
sure of a magmtude of a current discharged from a
battery powering the industrial vehicle; and
a processor that couples to the industrial vehicle and the
battery monitor, the processor further coupled to
memory that includes program code that when
executed, causes the processor to:
sort collected samples 1into corresponding bins based
upon the magnitude of the collected current samples;
create a battery use estimate based upon a number of
samples sorted into the corresponding bins;
determine for each of the corresponding bins, a frac-
tional depletion contribution of the industrial vehicle
battery by computing a quotient where the quotient
1s computed by dividing a lifetime expected estimate
for that bin by the battery use estimate for that bin;
generate a depletion estimate associated with the bat-
tery state based upon an accumulation of the frac-
tional depletion contributions; and
output a measure of the battery state based upon the
generated depletion estimate.
17. The system of claam 16, wherein the processor is

programmed to:

output a measure of the battery state by executing code to
output at least one of:

a prediction of how much of a battery capacity has been
depleted based upon the evaluation of the depletion
estimate;

a prediction of how much of a battery capacity is
remaining based upon the evaluation of the depletion
estimate; and

a prediction of an interval until an occurrence of an
event of interest related to the battery state, based
upon the evaluation of the depletion estimate.

18. The system of claim 16, wherein the processor is

programmed to:

collect the samples over a load history;

sort, by a processor, collected samples by accumulating
cach sample of the load history that represent a measure
of a magnitude of a current discharged from the indus-
trial vehicle battery mnto a corresponding bin based
upon the value of the current sample, where each bin
stores only samples accumulated during the load his-
tory; and
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output a prediction of an accumulated depletion 1 a
capacity related to the battery state, based upon the
depletion estimate for the load history.

19. The system of claim 18, wherein:

the processor outputs a prediction of the accumulated
depletion in the capacity based upon the depletion
estimate for the load history and fractional depletion
estimates of previously collected and aggregated load
histories.

20. The system of claim 16, wherein:
the processor determines, for each of the corresponding
bins, a fractional depletion contribution of the idus-
trial vehicle battery by executing code that:
identifies a curve that represents a battery characteristic
as a function of current; and
compares each battery use estimate with an associated
pomt on the curve, and computing therefrom, a
fractional depletion estimate that estimates a fraction
of the expected characteristic of the battery depleted
by the current samples in the corresponding bin;
the processor creates a battery use estimate by executing
code that:
integrates across each bin to determine discharged
amp-hours represented by the bin.
21. The system of claim 20, wherein:
the processor executes code that identifies a curve by
executing code that:
identifies a curve that characterizes battery lifetime
amp-hours as a function of current; and
the processor executes code that compares each battery
use estimate by executing code that:
compares the computed discharged amp-hours for each
bin to an associated point on the curve i1dentifying
lifetime amp-hours for that bin by computing a
quotient for each bin based upon the computed
discharged amp-hours for that bin and a magnitude
associated with a pomnt on the curve identilying
lifetime amp-hours for that bin.
22. The system of claim 21, wherein:
the processor generates a depletion estimate by executing
code that:
accumulates each computed quotient to predict an
amount of life of the battery used up by the load
history.
23. The system of claim 16, wherein the processor 1s

further programmed to:

predict an accumulated depletion 1n a capacity related to
the battery state, by performing the prediction ofl-line
after the samples have been collected on an industrial
vehicle and wirelessly transmitted to a remote server.
24. The system of claam 16, wherein the processor 1s

turther programmed to:

predict an accumulated depletion 1n a capacity related to
the battery state by performing the prediction on an
industrial vehicle on the fly as samples are recorded by
a processor of the materials handling vehicle.

25. The system of claim 16, wherein the processor 1s

further programmed to:

clear current samples from bins after being wirelessly
transmitted to a remote server.
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