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@® Use Time Series © Use Time Groups

* Time Unit | Month V' [ 1 Continuous Time Series

* Quantity 1

@

FIG. 3B
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400

—

SELECT * FROM

(SELECT EXTRACT(YEAR FROM SALES DATE) AS
YEAR_SALES_DATE,

EXTRACT(MONTH FROM SALES DATE) AS
MONTH SALES DATE,

402 SUM(NY) AS SUMNY
SUM(SF) AS SUMSF,
SUM(LA) AS SUMLA,
SUM(DC) AS SUMDC
FROM
(select SALES DATE, LA, SF, NY, DC from

(select SALES DATE, LA, SF, 0as NY, 0 as DC
from

(SELECT SALES DATE AS SALES DATE, LA AS
LA, SF AS SF

COMBINED
QUERY UN'ON ALL

select SALES DATE, Oas LA, 0 as SF, NY, DC
from

(SELECT SALES _DATE AS SALES DATE, NY
AS NY, DC AS DC

FROM BEAM VIEW 50)

)
) BAMOPQ

GROUP BY EXTRACT(YEAR FROM SALES DATE),
EXTRACT(MONTH FROM SALES DATE)

ORDER BY EXTRACT(YEAR FROM SALES DATE)
ASC  EXTRACT(MONTH FROM SALES DATE) ASC

404

) WHERE ROWNUM <= 10240

FIG. 4
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— 500
SELECT NAME, DISPLAY NAME, COMPENSATION
FROM
(SELECT NAME AS NAME,

NAME || ', Employee # ||[EMPLOYEE ID AS DISPLAY NAME,
SALARY AS COMPENSATION
FROM MOBILE EMP)
UNION ALL
(SELECT NAME AS NAME,
NAME || ', Employee # || EMPLOYEE ID  AS DISPLAY NAME,
SALARY AS COMPENSATION
FROM CLOUD EMP)
UNION ALL
(SELECT FULLNAME AS NAME,
FULLNAME || ', Employee #' || EMP 1D AS DISPLAY NAME,
SALARY + BONUS Q1 + BONUS Q2 AS COMPENSATION
FROM SALES EMPLOYEES)
UNION ALL
(SELECT NAME AS NAME,
NAME || ', Contractor # || CONTRACTOR ID AS DISPLAY NAME,
TOTAL AS COMPENSATION

FROM CONTRACTOR 1099)

FIG. 5
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600

/

SELECT DISPLAY NAME, COMPENSATION FROM (
SELECT DISPLAY NAME, COMPENSATION FROM (
SELECT NAME, DISPLAY NAME, COMPENSATION FROM
(SELECT NAME AS NAME,
NAME |||, Employee # ||[EMPLOYEE ID  AS DISPLAY NAME,
SALARY AS COMPENSATION
FROM MOBILE EMP)
UNION ALL
(SELECT NAME AS NAME,

NAME || ', Employee # || EMPLOYEE ID  AS DISPLAY NAME,

SALARY AS COMPENSATION
FROM CLOUD EMP
OM CLOUD EMP) 505
UNION ALL
(SELECT FULLNAME AS NAME,

FULLNAME || ', Employee # | EMP ID  AS DISPLAY NAME,

SALARY + BONUS Q1 + BONUS Q2 AS
COMPENSATION

FROM SALES EMPLOYEES)
UNION ALL
(SELECT NAME AS NAME,
NAME || ', Contractor #' || CONTRACTOR ID AS DISPLAY NAME,

TOTAL AS COMPENSATION)

)
ORDER BY COMPENSATION DESC

WHERE ROWNUM <= 10 FIG. 6
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800
K
START

RECEIVE INFORMATION IDENTIFYING MULTIPLE DATA
SOURCES AND A SINGLE SOURCE QUERY FOR EACH 802
DENTIFIED DATA SOURCE

EXECUTE THE SINGLE SOURCE QUERIES RECEIVED IN 802
TO VALIDATE THE QUERIES AND RETRIEVE METADATA 804
ASSOCIATED WITH THE DATA SOURCES

SINGLE
SOURCE QUERIES
ALIDATED?

NO YES

806

(GENERATE A BASE COMBINED QUERY BASED UPON THE
MULTIPLE SINGLE SOURCE QUERIES AND THE METADATA
RETRIEVED IN 804 808

EXECUTE THE BASE COMBINED QUERY GENERATED IN 808 810
TO OBTAIN A RESULT SET
DETERMINE METADATA FOR THE RESULT SET OBTAINED IN
310 812

PRESENT THE METADATA DETERMINED IN 812 TO THE
USER TO ENABLE THE USER TO SPECIFY ANALYSIS 814
INFORMATION USING THE METADATA

RECEIVE USER INPUT(S) (ANALYSIS INFORMATION)

INDICATING THE ANALYSIS TO BE PERFORMED 816

(GENERATE A MODIFIED COMBINED QUERY BASED UPON
THE BASE COMBINED QUERY GENERATED IN 808 AND 818
BASED UPON THE USER INPUTS RECEIVED IN 816

FIG. 8 EXECUTE THE MODIFIED COMBINED QUERY GENERATED IN 850
818 TO OBTAIN AN ANALYSIS RESULT SET

OUTPUT THE ANALYSIS RESULT SET TO THE USER (E.G.,
GENERATE AND DISPLAY A VISUALIZATION TIED TO THE 822

ANALYSIS RESULT SET)

END
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SELECT
REGION AS REGION,
SUM(SALES) AS SUMSALES
FROM $[do(FilmSales)]
WHERE
( ($[rls(FilmSales)])
AND (Region=$[parm(Region)])
AND (State=3[parm(State)])
)
GROUP BY REGION
ORDER BY REGION ASC

FIG. 10
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AUTOMATED DATA ANALYSIS USING
COMBINED QUERIES

CROSS-REFERENCES TO RELATED
APPLICATIONS

The present application 1s a non-provisional of and claims
the benefit and prionity under 35 U.S.C. 119(e) of U.S.

Provisional Application No. 62/251,559, filed Nov. 3, 2015,
entitled COMBINED QUERY, the entire contents of which

are 1ncorporated herein by reference for all purposes.

BACKGROUND

The present disclosure relates to analysis of data, and
more particularly to automated techniques for enabling
analysis of data stored in multiple data sources.

The field of data analysis has traditionally been restricted
to those with technical capabilities. The data analyst has to
have technical knowhow as to how to retrieve the data to be
analyzed from 1ts storage location and program the analysis
techniques. The problem 1s turther aggravated 11 the data to
be analyzed 1s stored across multiple data sources. For
example, 11 the data to be analyzed 1s stored in multiple
database systems, the data analyst has to know how to query
and manipulate the data from the databases using a data
management language such as a Structured Query Language
(SQL). Additionally, the data analyst has to be well versed
in writing complex queries (e.g., SQL queries) for perform-
ing the desired analysis on the retrieved data.

In recent times, data analysis 1s more and more being
performed by business users who have very little to no
technical skills. Various graphical user interface (GUI)
based tools such as dashboards are being provided to enable
these non-technical business users to perform data analysis.
While these tools can be used by the business users, the data
analysis logic provided by the tool 1s typically hardcoded
into the tool by the engineering team supporting the tool. If
a business user wants to change the analysis being per-
formed by the tool, the change information has to be
conveyed to the engineering team, which then has to change
the code for the tool per the new requirements. A new
version of the tool incorporating the code changes 1s then
released and published to the business user for use. This
however requires a lot of turnaround time and severely
limaits the flexibility of the analysis that can be performed by
the business user.

BRIEF SUMMARY

The present disclosure relates to analysis of data, and
more particularly to automated techniques for enabling
analysis of data stored in multiple data sources.

The present disclosure describes a data analysis system
that enables users to perform complex data analyses based
upon data from multiple data sources. In certain embodi-
ments, the data analysis system enables a business user to
perform the analysis without having to have any technical
knowhow related to writing queries for extracting data from
the multiple data sources or writing programs to perform the
analysis. The data analysis system 1s able to automatically
generate the queries for extraction of data from the multiple
data sources based upon high-level user-provided informa-
tion. Further, the data analysis system 1s also capable of
generating the program or code for analyzing the data based
upon user puts describing the analysis to be performed.
The data analysis system thus provides a flexible and
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2

casy-to-use platform for a user, even a non-technical user, to
perform complex data analyses using data stored in multiple
different data sources.

In certain embodiments, a data analysis system 1s pro-
vided that enables users to perform complex data analyses
based upon data that may be spread across multiple data
sources. The data analysis system 1s configured to generate
a combined query that 1s capable of extracting data from the
multiple data sources. The user may provide analysis infor-
mation describing the analysis the user desires to perform on
the extracted data. In response, the data analysis system 1s
further configured to automatically augment the combined
query with program or code to implement the user-specified
analysis. Execution of the augmented or modified combined
query generates an analysis result set resulting from per-
forming the user-specified analysis. The data analysis sys-
tem provides a flexible and easy-to-use platform for a user,
even a non-technical user, to perform complex data analyses
using data stored in multiple different data sources.

In certain embodiments, a data analysis system may
generate a base query based upon a first single source query
for extracting first data from a first data source and a second
single source query for extracting second data from a second
data source, where the base query 1s able to extract the first
data from the first data source and the second data from the
second data source. The data analysis system may then
obtain a result set by executing the base query, the result set
comprising the first data and the second data. The data
analysis system may then determine a set of metadata
attributes for the result set and output the set of metadata
attributes for the result set. In some embodiments, the result
set may be stored as a memory object 1n a memory of the
data analysis system. A user may then specily the analysis to
be performed using the set of metadata attributes. For
example, the data analysis system may receive first analysis
information identitying a first analysis to be performed
based upon the result set, the first analysis information
indicating selection of one or more metadata attributes from
the set of metadata attributes for the result set. The data
analysis system may generate a first modified query based
upon the base query and the first analysis information, and
obtain a first analysis result set by executing the first
modified query. The data analysis system may then output
the first analysis result set to a user.

In certain embodiments, the data analysis system may
receive second analysis information identifying a second
analysis to be performed based upon the result set. The data
analysis system may generate a second modified query
based upon the base query and the second analysis infor-
mation, and obtain a second analysis result set by executing
the second modified query. The data analysis system may
then output the second analysis result set. In this manner,
multiple modified queries may be created for multiple
analyses to be performed using the same base query.

In certain embodiments, as part of generating the base
query, the data analysis system may validate the first and
second single source queries by executing the first and
second single source queries. Validation may include, for
example, determining 1f the single source queries have valid
syntax, the data sources corresponding to the single source
queries can be accessed (e.g., iI access permissions are
okay), and the like.

In certain embodiments, as part of generating the base
query, the data analysis system may determine a {irst meta-
data attribute for the first data and a first metadata attribute
for the second data. The data analysis system may then
determine that the first metadata attribute for the first data
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maps to the first metadata attribute for the second data. This
mapping information, for example, may be provided by a
user. The data analysis system then generates the base query
such that the information indicative of the mapping 1s
included in the base query.

There are various ways 1 which single source queries
may be provided to the data analysis system. In certain
embodiments, a user may 1dentily a data source and provide
a single source query for the data sources to the data analysis
system. In some other embodiments, the data analysis sys-
tem may facilitate generation of the single source query. For
example, the data analysis system ,upon receiving iforma-
tion 1dentifying a data source, may determine a set of
metadata attributes for the data source. The data analysis
system may then output the set of metadata attributes for the
data source to the user. The data analysis system may then
receive user mput indicative of selection of one or more
metadata attributes from the set of metadata attributes for the
data source. The data analysis system may then generate a

single source query based upon the one or more metadata
attributes selected from the set of metadata attributes for the
data source.

The data sources themselves could be of various diflerent
kinds such as a table, a view, a file, and the like. The table
or view may be from the same database or from different
databases.

In certain embodiments, the set of metadata attributes
determined for a result set may comprise a first metadata
attribute 1dentifying a first column of the result set. The data
analysis system may receive first analysis information coms-
prising information indicating selection of the first metadata
attribute from the set of metadata attributes for the result set.
The data analysis system may then generate the first modi-
fied query that includes the base query and information
based upon the analysis information.

In certain embodiments, the set of metadata attributes
determined for a result set may comprise a first metadata
attribute 1dentitying a first column of the result set and a
second metadata attribute 1dentifying a second column of the
result set. As part of recerving the first analysis information,
the data analysis system may receive information indicating,
that a visualization 1s to be generated, receive mformation
indicating selection of the first metadata attribute from the
set of metadata attributes for the result set as a dimension for
the visualization, and receive information indicating selec-
tion of the second metadata attribute from the set of meta-
data attributes for the result set as a measure for the
visualization. The data analysis system may then generate a
visualization based upon the first analysis information and
the result set, and output the generated visualization to a
user.

In certain embodiments, the set of metadata attributes
determined for a result set may comprise a first metadata
attribute 1dentifving a first column of the result set, a second
metadata attribute 1dentifying a second column of the result
set, and a third metadata attribute 1dentifying a third column
of the result set. The data analysis system may output the set
ol metadata attributes for the result set via a graphical user
interface (GUI). The data analysis system may receive {irst
analysis information that comprises mformation indicating
that a visualization 1s to be generated, the visualization
comprising a first axis and a second axis. The {irst analysis
information may also comprise information indicating selec-
tion of the first metadata attribute from the set of metadata
attributes for the result set as a dimension for the first axis
of the visualization. The first analysis information may also
comprise information indicating selection of the second and
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third metadata attributes from the set of metadata attributes
for the result set as measures for the second axis of the
visualization. The data analysis system may then generate
the visualization based upon the first analysis information
and the result set, and output the generated visualization.

The foregoing, together with other features and embodi-
ments will become more apparent upon referring to the
following specification, claims, and accompanying draw-
Ings.

BRIEF DESCRIPTION OF TH.

L1l

DRAWINGS

FIG. 1 shows a high-level diagram of a data analysis
system that enables data analysis to be performed for data

stored 1n multiple data sources according to certain embodi-
ments.

FIG. 2 illustrates an exemplary GUI that may be provided
by a data analysis system according to certain embodiments.

FIGS. 3A and 3B illustrate exemplary user interfaces
provided by a data analysis system that enables a user to
specily analysis mformation according to certain embodi-
ments.

FIG. 4 depicts an example of a modified combined query
that may be generated by a data analysis system in certain
embodiments.

FIG. 5 depicts an exemplary base combined query gen-
crated by a data analysis system based upon the single
source queries according to certain embodiments.

FIG. 6 shows an example of a modified combined query
generated by a data analysis system based upon the base
query depicted i FIG. 5.

FIG. 7 1s a simplified block diagram of a distributed
environment that may incorporate an embodiment of a data
analysis system.

FIG. 8 depicts a simplified flowchart depicting processing,

performed by a data analysis system according to certain
embodiments.

FIG. 9 depicts a high level diagram of a data analysis
system according to certain embodiments.

FIG. 10 illustrates an example of a parameterized com-
bined query according to certain embodiments.

FIG. 11 1illustrates an exemplary line graph that 1s gener-
ated by a data analysis system based upon an analysis result
set according to certain embodiments.

FIG. 12 depicts a simplified diagram of a distributed
system for implementing an embodiment.

FIG. 13 1s a simplified block diagram of a cloud-based
system environment in which analysis services may be
offered as cloud services, in accordance with certain
embodiments.

FIG. 14 illustrates an exemplary computer system that
may be used to implement certain embodiments.

DETAILED DESCRIPTION

In the following description, for the purposes of expla-
nation, specific details are set forth in order to provide a
thorough understanding of certain inventive embodiments.
However, 1t will be apparent that various embodiments may
be practiced without these specific details. The figures and
description are not intended to be restrictive. The word
“exemplary” 1s used herein to mean ““serving as an example,
instance, or illustration.” Any embodiment or design
described herein as “exemplary” 1s not necessarily to be
construed as preferred or advantageous over other embodi-
ments or designs.
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The present disclosure relates to analysis of data, and
more particularly to automated techniques for enabling
analysis of data stored 1in multiple data sources.

The present disclosure describes a data analysis system
that enables users to perform complex data analyses based
upon data from multiple data sources. In certain embodi-
ments, the data analysis system enables a business user to
perform the analysis without having to have any techmical
knowhow related to writing queries for extracting data from
the multiple data sources or writing programs to perform the
analysis. The data analysis system 1s able to automatically
generate the queries for extraction of data from the multiple
data sources based upon high-level user-provided informa-
tion. Further, the data analysis system 1s also capable of
generating the program or code for analyzing of data based
upon user mputs describing the analysis to be performed.
The data analysis system thus provides a flexible and
casy-to-use platform for a user, even a non-technical user, to
perform complex data analyses using data stored in multiple
different data sources.

A data analysis system 1s provided that enables users to
perform complex data analyses based upon data that may be
spread across multiple data sources. The data analysis sys-
tem 1s configured to generate a combined query that 1s
capable of extracting data from the multiple data sources.
The user may provide analysis information describing the
analysis the user desires to perform on the extracted data. In
response, the data analysis system 1s further configured to
automatically augment the combined query with program or
code to implement the user-specified analysis. Execution of
the augmented or modified combined query generates an
analysis result set resulting from performing the user-speci-
fied analysis. The data analysis system provides a flexible
and easy-to-use platform for a user, even a non-technical
user, to perform complex data analyses using data stored in
multiple different data sources.

FIG. 1 shows a high-level diagram of a data analysis
system 100 that enables data analysis to be performed for
data stored in multiple data sources according to certain
embodiments. As shown 1n FIG. 1, the data to be analyzed
may be stored in various data sources such as data sources
102-1, 102-2, 102-3, 102-4, ectc. As a starting point, a user
may 1dentily the data sources where the data to be analyzed
1s stored. A single source query may then be provided for
querying and retrieving data from each identified data
source. A single source query 1s specific to a data source and
used for extracting the relevant information from the data
source. Multiple such single source queries may be provided
to data analysis system 100 for querying and extracting data
from the data sources. For example, as depicted in FIG. 1,
a single source query 104-1 i1s provided for querying and
extracting data from data source 102-1, a single source query
104-2 1s provided for querying and extracting data from data
source 102-2, a single source query 104-3 1s provided for
querying and extracting data from data source 102-3, and a
single source query 104-4 1s provided for querying and
extracting data from data source 102-4.

Data analysis system 100 may provide various different
ways for a user to 1dentity a data source and provide a single
source query for the data source. For example, 1n certain
embodiments, data analysis system 100 may provide a
graphical user interface (GUI) that enables the user to select
data sources of interest, and then for each data source,
specily information that i1s of interest to the user. Data
analysis system 100 then uses the information mput by the
user to automatically generate a single source query for each
data source identified by the user. In some other embodi-
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6

ments, the GUI may enable the user to 1dentify a data source
and manually provide a query (e.g., a SQL query) to be used
for extracting data from that data source. For example, an
“ad-hoc query” option may be provided, which when
selected by the user, opens up a text field in which the user
may enter the single source query for extracting data of
interest from the data source. In this manner, data analysis
system 100 allows the user complete flexibility 1n selecting
the data sources storing data to be used for the analysis and,
for each 1dentified data source, to configure a single source
query for the selected data source to extract data relevant for
the analysis from that data source.

The data sources can be of different kinds including, but
not limited to, a database, a view within a database, a table
within a database, a file, and the like. For example, 1in FIG.
1, data source 102-1 could be a table 1n a first database, data
source 102-2 could be a table in second database, data
source 102-3 could be a table or view 1n a third database,
data source 102-4 could be a file, and the like.

In certain embodiments, data analysis system 100 1s
configured to automatically generate a combined query
based upon the multiple single source queries. For example,
as depicted in FIG. 1, data analysis system 100 generates a
combined query 106 based upon single source queries
104-1, 104-2, 104-3, and 104-4. The combined query com-
bines the individual single source queries. The combined
query that 1s generated for a set of single source queries 1s
such that execution of the combined query causes data
corresponding to each of the single source queries to be
extracted from the corresponding data sources. For example,
in FIG. 1, combined query 106 1s generated in such a way
that execution of combined query 106 causes data corre-
sponding to single source queries 104-1, 104-2, 104-3, and
104-4 to be extracted from the corresponding data sources
102-1, 102-2, 102-3, and 102-4.

In certain embodiments, data analysis system 100 also
performs metadata analysis for the single source queries and
determines the metadata for the combined query. For
example, if the data sources are tables or views, data analysis
system 100 may determine various metadata attributes for
cach of the data sources. The metadata attributes for a data
source may include, for example, the number of columns for
the data source, names of the columns, datatypes associated
with the columns, and other metadata attributes. Data analy-
s1s system 100 may then normalize the columns information
across the data sources. Normalization may include, for
example, determining commonality between the columns
from the different data sources. For example, data analysis
system 100 may determine that the first column 1n the first
data source maps to the first column 1n the second data
source (for example, 11 both the first columns store data
related to a name of a person), and the like. The mapping
information may be added to the combined query that is
generated.

Data analysis system 100 may then cause combined query
106 to be executed. Execution of combined query 106
causes execution of each of the single source queries that are
included in the combined query to be executed. Execution of
the combined query thus causes data corresponding to the
single source queries to be extracted from the multiple data
sources. For purposes of this disclosure, the data obtained
from executing a combined query 1s referred to as a result
set. In certain embodiments, the result set data 1s stored as
a memory object (also referred to as a virtual memory
object) 1n a memory of data source 100. For example, as
depicted in FIG. 1, the result set obtained from executing
combined query 106 1s stored 1n memory object 108.
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The result set obtained from execution of the combined
query may then be used to perform various different analy-

ses. The results of the analyses may be output to the user 1n
different ways. For example, the user may want to a specific
analysis to be performed and the results of the analysis to be
displayed using a visualization (e.g., a line graph), where the
visualization 1s displayed on a dashboard used by the user.
The single visualization may represent analysis performed
on data extracted from multiple data sources. For example,
as depicted 1n FIG. 1, the result set obtained from executing
combined query 106 and stored in memory object 108 may
be used to generate a single visualization 112 (e.g., a line
graph 1n FIG. 1), which 1s then displayed on dashboard 110.
Visualization 112 represents analysis performed on data
retrieved from multiple data sources 102-1, 102-2, 102-3,
and 102-4.

In certain embodiments, the user can specily analysis
information 114 or criteria describing the analysis to be
performed and how the analysis results are to be displayed
in a visualization. Data analysis system 100 then performs
the analysis indicated by the user on the result set 108
obtained from executing combined query 106. In some
embodiments, as part of performing the analysis, data analy-
s1s system 100 uses the analysis information 114 provided
by the user to generate a modified combined query (or
modified query) 116 based upon combined query 106.
Modified combined query 116 i1s based upon the base or
original combined query (base query or original query) 106
and additionally includes information related to the analysis
to be performed as specified by the user. Modified combined
query 116 may then be executed to generate an analysis
result set that 1s then used to generate visualization 112.

The same result set obtained from executing base com-
bined query 106 may be used for performing multiple
analyses. As described above, one such analysis may include
generating a single line graph visualization. Other analyses
may also be performed on the result set. In certain embodi-
ments, data analysis system 100 generates a modified com-
bined query corresponding to each analysis to be performed.
Each such modified combined query 1s based upon the same
base combined query 106 and additionally includes infor-
mation related to a particular analysis to be performed as
specified by the user. In this manner, a base combined query
106 can form the basis for multiple different modified
combined queries, each modified combined query config-
ured to perform a specific analysis specified by the user.

The high-level concept described above with respect to
FIG. 1 can be illustrated using the following examples.

Example #1: Sales Region example

Example #2: Compensation example
These examples are not intended to be restrictive or limiting.

EXAMPL.

(Ll

#1

Sales Region Example

In this example, 1t 1s assumed that a user wants to
determine monthly sales data for multiple geographic
regions and then display a visualization (e.g., a line graph)
to display the analysis results. For purposes of this example,
it 1s assumed that the sales dates 1s stored 1n two separate
data sources, one data source storing data for the Western
Region and another storing data for the Eastern Region. For
example the sales data for the Western Region may be
stored 1n a first data source (“SALES_WESTERN_RE-
GION”, which may be a data object such as a table or view)
and the Western Region may include two regions, namely,
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Los Angeles (LA) and San Francisco (SF). An example of
data stored 1n the first data source 1s shown 1n Table A below.

TABLE A

SALES WESTERN_ REGION (“BEAM__VIEW_ 48)

SALES_ DATE LA Sb
Jan. 12, 2015 250 120
Jan. 18, 2015 200 140
Feb. 1, 2015 190 180
Mar. 15, 2015 195 185

The sales data for the Fastern Region may be stored in a
second data source (“SALES_EASTERN_REGION”,
which may be a data object such as a table or view) which

1s separate and different from the first data source. The

Eastern Region may include two regions, namely, Washing-
ton DC (DC) and New York (NY). An example of data
stored 1n the second data source 1s shown in Table B below.

TABLE B
SALES FEASTERN REGION (“BEAM__VIEW_507)
SALES  DATE NY DC
Jan. 1, 2015 1000 510
Jan. 18, 2015 1110 450
Feb. 19, 2015 1050 320
Mar. 30, 2015 1025 300

The views shown 1n Tables A and B can be based upon
tables from the same database or from different databases.
For example, the view BEAM_VIEW_48 depicted in Table
A could be a join between multiple database tables with one
or more filters pre-applied that gleans sales data in the
Western Region. In a similar manner, the view
BEAM_VIEW_50 depicted in Table B could be a join
between multiple database tables with filters pre-applied.
For example, the view BEAM_VIEW_50 depicted in Table
B could be a join between multiple database tables with one
or more {ilters pre-applied that gleans sales data in the
Eastern Region. Each view itself 1s a table comprising rows
and columns. A user may select these two data sources for
the analysis.

A single source query may then be provided for selected

data source. For example, a single source query may be
provided for SALES_WESTERN_REGION

(“BEAM_VIEW_48”) data source and another single source
query may be provided for the SALES_EASTERN_RE-
GION (“BEAM_VIEW_307) data source. In certain
embodiments, data analysis system 100 may provide a GUI
that enables the user to select particular data source and
configure a single source query for the selected data source.
FIG. 2 illustrates an exemplary GUI 200 that may be
provided by a data analysis system according to certain
embodiments. GUI 200 enables a user to select a data source
and provide inputs that are used by the data analysis system
to generate a single source query for the selected data
source. In certain embodiments, GUI 200 may be displayed
on a device or system used by the user, for example, GUI
200 may be displayed on a computing platform used by the
user.

As shown 1n FIG. 2, GUI 200 provides a user-selectable
control 202 (a drop-down menu 1n FIG. 2) that enables a user

to select a data source of interest to the user. For example,
as depicted mn FIG. 2, the user has selected the SALES

EASTERN REGION data source (which 1s 1llustrated above
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in Table B). Once the data source has been selected, data
analysis system 100 may then retrieve metadata for the
selected data source. The retrieved metadata may include
multiple metadata attributes associated with the selected
data source. For example, 1f the selected data source 1s a
table or view, the metadata attributes for the data source may
include attributes related to information identifying the
various columns of the table or view, the names of the
columns, the data type associated with each column, and the
like. One or more of the metadata attributes 204 (e.g.,
column names) may then be displayed on GUI 200. In the
example depicted 1n FIG. 2, the displayed metadata include
information 1dentifying the columns “SALES_DATE”,
“NY” and “DC” of data source SALES_EASTERN_R.
GION (BEAM_VIEW_30).

There are various different ways 1n which data analysis
system 100 may determine the metadata for a data source. In
certain embodiments, upon recerving information identify-
ing a data source, data analysis system 100 is configured to
query the data source for metadata information. For
example, 1n one embodiment, 1f the data source 1s a table or
a view, data analysis system 100 may query the data source
using a SQL query such as “SELECT * {from
<Data_Source>". Execution of this query may result 1in data
analysis system 100 receiving data from the data source and
also metadata information for the data source. The metadata
attributes information may then be displayed on GUI 200.

The metadata attributes associated with a data source may
depend upon the type of the data source. For example, for a
table or view data source, the associated metadata attributes
may include information such as the name of the table or
view, number of columns in the table or view, names of the
columns, label associated with the columns, and the like.
The metadata associated with a column may, for example,
include without limitation, various metadata attributes such
as a column type, a column name, a column label (the text

printed for the column), and other metadata associated with
the column. For example, for the SALES_EASTERN_RE-

GION (“BEAM_VIEW_507) data source example depicted
in Table B, the associated metadata attributes information
may include:
For 1 column:
Column name: Date of Sale
Column label: SALES DAT]
Column type: Date
For 2" column:
Column name: Sales data for NY
Column label: NY
Column type: Integer
For 3" column:
Column name: Sales Data For DC
Column label: DC Column type: Integer

Data analysis system 100 may then display the column
labels metadata 204, as shown in FIG. 2.

As shown 1n FIG. 2, GUI 200 provides check boxes 206
that enable the user to select which fields or columns are of
interest to the user for the analysis to be performed. In the
example depicted in FIG. 2, the user has selected the
“SALES_DATE”, “NY” and “DC” columns. The inputs
provided by the user (e.g., the selected data source, columns
ol interest to the user) are then used by data analysis system
100 to generate a single source query for the data source.

In certain embodiments, for certain data sources, the
single source queries are 1n the form of SQL queries. SQL
1s however just one of various different languages that can
be used for generating the combined queries, including base
combined queries or modified combined queries. The com-

T

T

10

15

20

25

30

35

40

45

50

55

60

65

10

bined queries, including a base combined query or a modi-
fied combined query, can be 1n various different program-
ming and data querying and manipulation languages. An

exemplary SQL query 1s typically formed of three clauses:
SELECT, FROM, and WHERE, and has the following form:

SELECT <attribute list>

FROM <data source>

WHERE <condition>
where:

<attribute list> 1s a list of attribute names (e.g., column
names) whose values are to be extracted by the query;

<data source> 1dentifies a relation name or data source
from which data 1s to be extracted; and

<condition> 1s a conditional (Boolean) expression that
identifies conditions or filters related to the rows or records
of the data source (e.g. a table or view) to be retrieved by the
query.

In the example depicted 1n FIG. 2, the data source selected
by the user using control 202 1s used as an input parameter
to the FROM clause, and the columns selected by the user
using checkboxes 206 are used as input parameters to the
SELECT clause. A GUI 200 also provides a filter control 208
that may be used by the user to define filters to be applied
to the data source. Inputs provided by the user using filter
control 208 may then be provided as iput parameters to the
WHERE clause of the SQL query.

Based upon the user selections in GUI 200, in certain
embodiments, a single source query 1s automatically gener-
ated by data analysis system 100 for the selected data source
SALES_FASTERN_REGION (BEAM_VIEW_50). In one
embodiment, the following single source query 1s automati-
cally generated by data analysis system 100 based upon the

user selections depicted 1n FIG. 2.
Single Source Query for SALES_EASTERN_REGION:

SELECT SALES_DATE, NY, DC FROM
BEAM_VIEW_50 WHERE
ROWNUM <=10240
In the example depicted 1n FIG. 2, the single source query
that 1s generated based upon user selections 1 GUI 200 1s
displayed 1n area 210 on GUI 200.

In the manner described above, data analysis system 100
automatically generates a single source query for the data
source based upon inputs provided by the user. GUI 200
enables even a non-technical business user to provide the
necessary inputs to identify the data source and data of
interest (e.g., specific columns within the data source) and
data analysis system 100 automatically generates the actual
single source query.

In a similar manner, a single source query may also be
configured for SALES_WESTERN_REGION

(“BEAM_VIEW_48). In one embodiment, the following
single source query may be automatically generated by data

analysis system 100 for SALES_WESTERN_REGION
(“BEAM_VIEW_48").

Single Source Query for SALES. WESTERN_REGION:
SELECT SALES_DATE, LA, SF FROM BEAM_VIEW_48 WHERE
ROWNUM <= 10240

A base combined query may then be automatically gen-
crated by data analysis system 100 based upon the single
source queries. The base combined query 1s such that the
result of executing the base combined query 1s equivalent to
the combination of the results of executing the multiple
single source queries that are used for generating the base
combined query. In one embodiment, a base combined query
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generated based upon the single source queries shown above
for the SALES_EASTERN_REGION and  the

SALES_WESTERN_REGION may be as follows.
Base Combined Query:

Select SALES_DATE, LA, SF, NY, DC from (
Select SALES DATE, LA, SF, 0 as NY, 0 as DC from
(SELECT SALES_DATE AS SALES_DATE, LA AS LA, SF AS SF
FROM BEAM_VIEW_4R)
UNION ALL
Select SALES DATE, 0 as LA, 0 as SF, NY, DC {from
(SELECT SALES_DATE AS SALES_DATE, NY AS NY, DC AS
DC
FROM BEAM_VIEW_50)

In the example above, the single source queries have been
combined 1n the base combined query using the “UNION
ALL” clause.

Additionally, as part of generating the combined query,
data analysis system 100 determines how the metadata
attributes (e.g., columns and column names) from one single
source query maps to the metadata attributes of the other
single source queries being combined 1n the base combined
query. This processing may be referred to as normalizing the
single source queries or finding commonalities between the
base combined queries. For example, for the two region-
related single source queries 1dentified above, data analysis
system 100 may determine that the first single source query
comprises columns SALES_DATE, SF, and LA, and that the
second single source query comprises columns
SALES_DATE, NY, and DC. Data analysis system 100 may
further determine that the SALES DATE columns in the
two queries map to each other. In one embodiment, the
mapping information regarding the columns in two separate
single source queries may be provided by the user. For
example, data analysis system 100 may display the columns
tor the multiple single source queries to be combined in the
combined query and the user may then indicate mappings
identifying commonalities between columns of different
single source queries. This mapping information 1s then
included 1n the base combined query that 1s generated by
data analysis system 100. In the example embodiment
shown above, this 1s done by using aliases. For example, 1n
the combined query shown above, the “AS” clause has been

used (e.g., SALES_DATE AS SALES_DATE, LA AS LA,
SE AS SE, NY AS NY, DC AS DC). The “SALES_DATE”

columns 1n the two single source queries are aliased to the
same “SALES DATE” column for the result set obtained
from executing the base combined query.

Data analysis system 100 may then execute the generated
combined query. Execution of the combined query results 1n
a result set being returned. Execution of the combined query
also enables data analysis system 100 to retrieve the meta-
data attributes associated with the result set. The metadata
attributes for the result set may include attributes such as the
number of columns in the result set, the names of the
columns, the datatypes associated with the columns, and the
like. For example, for the result set obtained from executing
the combined query shown above, the metadata attributes
may include attributes that indicate that the result set has five

columns and the column are SALES DATE, NY, DC, LA,
and SF. In certain embodiments, Java DataBase Connectiv-
ity (JDBC) APIs may be used to execute the combined
query. JDBC APIs are typically used to access any kind of
tabular data, especially data stored 1n a relational database.
JDBC APIs may also be used to introspect and determine the
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metadata attributes (e.g., columns, column names, column
labels, etc.) associated with the result set. As described
below, 1n certain embodiments, data analysis system 100
may expose the metadata attributes associated with the result
set to the user to enable the user to specily the analysis to be
performed on the result set based upon the metadata attri-
butes. Various other techniques may also be used to deter-
mine the columns-related metadata for the combined query.
For example, 1n certain embodiments, the combined query
may be parsed to determine the columns, their names, their
associated datatypes, and the like.

Data analysis system 100 may then execute the base
combined query. The result set obtained from executing the
base combined query may be stored as a memory object such
as object 108 depicted 1n FIG. 1. The memory object may be
stored 1n the system memory (e.g., RAM) of the data
analysis system. Data analysis system 100 also determines
metadata attributes (e.g., column names, column labels)
associated with the result set.

Data analysis system 100 enables the user to perform
different types of analyses on the result set obtained from
executing the base combined query. The analyses may
include, for example, slicing-and-dicing the data 1n the result
set along various dimensions or measures, generating one or
more visualizations, associating triggers with the data 1n the
result set (e.g., a trigger may be programmed to execute
when certain conditions are met by the result-set), perform-
ing actions when certain conditions in the result set data are
satisfied, and the like. For example, 1n FIG. 1, visualization
112 1s generated based upon the result set data and displayed
to the user. Visualization 112 may depict multiple time series
data, each of which may be based on data retrieved from
different data sources, such as the data sources 102-1, 102-2,
102-3, 102-4, etc., as a result of executing the base combined
query. For example, without limitation, the data series in
data graph 112 may include sales data by month for the LA
market, the SF market, the NY market, and for the DC
market. The visualization thus provides a visual represen-
tation of analysis performed across the data extracted from
the multiple data sources. Various different kinds of visual-
1zations may be used for representing the analysis performed
on the result set, such as various types of graphs, bar charts,
pie charts, histograms, scatter plots, distribution diagrams,
and the like.

In certain embodiments, information regarding the analy-
s1s 1o be performed on the result set may be provided by the
user. For example, as shown in FIG. 1, the user may provide
analysis information 114 indicating the analysis that the user
wants to perform on the result set. In certain embodiments,
data analysis system 100 may provide an interface that
enables the user to provide the analysis information 1n a
simplified and flexible manner. For example, data analysis
system 100 may provide a GUI that enables a user to select
or define the analysis to be performed on the result set
obtained from executing the base combined query. The user
may also use the GUI to indicate the type of visualization
(e.g., line graph, pie chart) to be used for displaying the
analysis results.

In certain embodiments, 1n order to help the user indicate
the analysis (or analyses) to be performed, data analysis
system 100 may, via a GUI, display information related to
the result set, such as metadata information, to the user. The
user may then use the displayed information (e.g., metadata
information) to indicate the analysis that the user wants to
perform on the result set. In this manner, even a non-
technical business user can provide iformation related to
the analysis to be performed.
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FIG. 3A illustrates a simplified exemplary user interface
300 provided by a data analysis system that enables a user
to specily analysis information according to certain embodi-
ments. GUI 300 may be displayed on a computing platform
used by the user. The analysis information provided by the
user via GUI 300 may then be used by data analysis system
100 to create a modified combined query that 1s based upon
the base combined query but additionally comprises infor-
mation reflecting the analysis to be performed. The base

combined query that generated the result set 1s displayed 1n
303.

In the example depicted in FIG. 3A, the base combined
query that generated the result set 1s displayed 1n area 303 of
GUI 300. To enable the user to describe the analysis to be
performed, GUI 300 displays various metadata attributes
related to the result set. The user can then describe the
analysis to be performed by selecting one or more of these
displayed metadata attributes. For example, 1n FIG. 3A, the
displayed metadata attributes include column names (or
column labels) of the result set are displayed for selection
along multiple axes (X-axis and Y-axis in FIG. 3A). In FIG.
3A, column labels LA, SE, NY, DC, and SALES _DATE are
displayed for selection as measures for the Y-axis and as
dimensions for the X-axis.

For each axis, user-selectable controls (e.g., check boxes
in FIG. 3) are provided that enable the user to select specific
columns as dimensions and measures. In this example, the
user wants to determine the aggregate sales per region per
month. As a result, in FIG. 3, the user has selected the
columns LA, SF, NY, and DC as measures for the Y-axis and
column SALES DATE as a measure for the X-axis.

GUI 300 also enables the user to specily functions to be
performed as part of the analysis. For example, as depicted
in FIG. 3A, GUI 300 displays user-selectable controls 308
(e.g., pulldown menus) that enable selection of functions to
be performed on the columns of the result set. For example,
in FIG. 3A, a user can select an aggregation operator to be
applied to the individual measures. In FIG. 3A, since the
user wants to determine aggregate sales per region per
month, the user has selected the SUM aggregate operator for
cach of the selected Y-axis measures. The SUM operator
(which returns the sum of numeric fields) causes the sales
data for each selected column measure (LA, SEF, NY, and DC
in FIG. 3A) to be summed on a per month basis. In addition
to the SUM operator, various other operators or functions
may be provided for user selection, such as, without limi-
tation:

COUN'T—ZFor a field of any type, this function returns a

count of the values, including duplicates.

COUNT DISTINCT—ZFor a field of any type, this func-
tion returns a count of the unique values, not including
duplicates.

MINIMUM or MIN—For a field of any type, this function
returns the earliest, lowest, or alphanumeric first value
in the group.

MAXIMUM or MAX—For a field of any type, this
function returns the latest, highest, or alphanumeric last
value 1n the group.

AVERAGE or AVG —For a numeric field, this function
returns the statistical average.

MEDIAN-—For a numeric field, this function returns the
statistical median. For a datetime field, 1t returns the
middle chronological value. For a string field, 1t returns
the middle alphanumeric value.

STD DEV—For a numeric field, this function returns the
statistical standard deviation.
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VARIANCE—For a numeric field grouped by a dimen-
sion, this function returns the statistical variance
accounted for by a particular group.

PERCENT OF TOTAL—For a numeric field grouped by
a dimension, this function returns the group sum per-
centage of the sum of all groups.

GUI 300 also provides a filter control 310 that enables the

user to add one or more filters for the analysis.

In certain embodiments, the user may also select and
specily the time duration to be used for the time series data
to be generated from the analysis. For example, upon
selecting SALES_DATE as a dimension for the X-axis, data
analysis system 100 may cause a second GUI 350 depicted
in FIG. 3B to be displayed to the user. In GUI 350, the user
can select that a time series 1s to be generated and that set the
time unit for the analysis (a month 1n the example depicted
in FIG. 3B) and set the quantity for the time series (in FIG.
3B, a quantity of “1” 1s selected indicating that the data 1s to
be determined for a per-month basis).

After the user has completed specitying all the criteria for
the analysis to be performed, data analysis system 100 1s
configured to generate a modified combined query based
upon the user mputs and then execute the modified com-
bined query to perform the analysis. In some embodiments,
data analysis system 100 uses the analysis information mput
by a user to generate a modified combined query (e.g.,
modified combined query 116 in FIG. 1). The modified
combined query i1s based upon the base combined query
whose execution resulted 1n the result set and additionally
includes information related to the analysis to be performed,
as specified by the user.

FIG. 4 depicts an example of a modified combined query
400 that may be generated by a data analysis system 1n
certain embodiments based upon the data shown in Tables A
and B, based upon the base combined query shown above
for the Sales Region example, and based upon the user
inputs provided by the user 1n FIGS. 3A and 3B. Modified
combined query 400 depicted 1n FIG. 4 1s meant only as an
example and 1s not intended to be restrictive or limiting. The
contents ol modified combined query 400 may be different
in different embodiments.

As shown 1n the example 1n FIG. 4, modified combined
query 400 includes the base combined query that generated
the result set on which the analysis 1s to be performed.

Additionally, modified combined query 400 comprises
sections 402 and 404 that represent code (SQL code 1n this
example) corresponding to the analysis information pro-
vided by the user describing the analysis to be performed on
the result set obtained by executing the base combined
query. In FIG. 4, the analysis to be performed 1s to determine
agoregate monthly sales data for multiple geographic
regions.

Data analysis system 100 may then execute the modified
combined query (such as modified combined query 400
depicted 1n FIG. 4). Execution of the modified combined
query results 1n an analysis result set being obtained or
generated, where the analysis result set retlects the results of
the analysis specified by the user. For example, 1n the Sales
Region example, execution of modified combined query 400
generates an analysis result set that shows the aggregate
monthly sales data for multiple geographic regions.

As an example, execution of modified combined query
400 generates the following analysis result set depicted 1n
Table C below. This example assumes that the base com-
bined query executes on data sources shown 1n Table A and
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B, above. The analysis result set comprises analysis results
obtained from performing analysis on data extracted from

multiple data sources.

TABLE C

Analysis Result Set
(from executing combined query 400 depicted in FIG. 4)

YEAR MONTH LA SE NY DC
2015 1 450 260 2110 960
2015 2 190 180 1050 320
2015 3 195 185 2025 300

Referring back to the example depicted 1in FIG. 3A, the
analysis result set may be displayed to the user 1n area 312
of GUI 300. This enables the user to see the analysis result
set generated by the user inputs. The user may then modily
the analysis information (e.g., make change to the user
selections made i GUIs 300 and 350) based upon the
displayed analysis result set. In this manner, the user can
interactively and dynamically change the analysis to be
performed and see the results of the analysis.

There are various ways 1 which the analysis result set
data may be output to the uses. The analysis result set data
may be output to the user as a table, text, a visualization, and
the like.

If a visualization 1s to be generated, in certain embodi-
ments, the analysis result set may be provided to a visual-
1zation generator that then generates the desired visualiza-
tion (e.g., a line graph) based upon the analysis result set.
The visualization may then be output to the user. Various
different types of visualizations, such as without limitation
a line graph, a bar chart, etc., may be used to display the
analysis result set. The type of visualization to be used may
be provided by the user.

The analysis result data 1n Table C can then be provided
to a visualization generator to generate a single line graph
desired by the user. The single line graph represents analysis
performed on data from multiple data sources. An example
of such a line graph corresponding to the analysis result
depicted 1n Table C 1s depicted 1n FIG. 11. FIG. 11 illustrates
an exemplary line graph 1100 that 1s generated by a data
analysis system based upon the analysis result set shown 1n
Table C. As depicted 1n FIG. 11, graph 1100 shows four lines
1102, 1104, 1106, and 1108 (four time data series) showing
monthly sales data for regions LA, SF, DC, and NY, respec-
tively. The Y-axis represents the aggregate sales data and the
X-axis shows monthly information. The visualization rep-

resents a visual representation of analysis performed on data
from different data sources using a combined query and a
modified combined query. For example, line graph 1100
may be displayed on a dashboard interface.

<End of Example #1>

EXAMPL.

L1

H#2

Compensation Example

For purposes of this example, 1t 1s assumed that an
enterprise has multiple internal departments, where each
department has a different way to compute an employee’s
overall compensation. For example, each department may
have department-specific rules/regulations to compute com-
pensation for employees belonging to that department. In
this environment, a user (e.g., a C-level executive) may want
to determine the top ten compensated employees across the
enterprise.
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For purposes of this example, it 1s assumed that the
enterprise has four different departments: a Mobile Division,
a Cloud Division, a Sales Division, and a Contractors
Division. Each department may store employee compensa-
tion data differently (e.g., using different table implementa-
tions) and use diflerent ways to calculate employee com-
pensation. For example, the Mobile Division may store the
data in a Table MOBILE_EMP having columns:

NAME—Storing name of employee

EMPLOYEE_ID—Storing employee
employee

SALARY—Storing a salary for the employee.

The Cloud Division may store the data i a Table
CLOUD_EMP having columns:

NAME—Storing name of employee

EMPLOYEE_ID—Storing employee
employee

SALARY—Storing a salary for the employee.

The Sales Division may store the data for its employees 1n
a Table SALES EMPLOYEES that uses different column

names for the same data. Table SALES_ EMPLOYEES may
have the following columns:

FULLNAME—Full name of the employee

EMP_ID—FEmployee 1D for the employee

SALARY—Salary for the employee

BONUS_Q1—CQuarter 1 bonus for the employee

BONUS_Q2—Quarter 2 bonus for the employee
Additionally, for the Sales Division, the compensation for an
employee may be calculated based upon a salary and also
include bonuses (which 1s different from the salary-only
based compensation for the Mobile and Cloud divisions).
The Contractors Division may store the data in a Table
CONTRACTOR_1099 having columns:

NAME—Name of the contractor

CONTRACTOR ID—Contractor 1D

TOTAL—Total compensation for the contractor

As indicated above, a user may want to determine the top
ten compensations across all four departments. The four
tables 1dentified above represent four diflerent data sources.
The user may 1dentily the data sources involved in the
analysis and provide single source queries for each the data
sources. These single source queries may be configured via
a GUI such as GUI 200 depicted 1n FIG. 2. Alternatively, the
user may manually create and provide one or more of the
single source queries. As an example, the following single
source queries may be provided or automatically configured
by a data analysis system:
Single source query for Table MOBILE_EMP correspond-
ing to the Mobile Division:

ID for the

ID for the

(SELECT NAME,
NAME || *, Employee #° IEMPLOYEE_ID,
SALARY

FROM MOBILE_EMP)

Single source query for Table CLOUD_EMP corresponding
to the Cloud Division:

(SELECT NAME,
NAME || *, Employee #’ || EMPLOYEE_ID,
SALARY

FROM CLOUD_EMP)
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Single source query for Table SALES
to the Sales Division:

_EMP corresponding

(SELECT FULLNAME,
FULLNA ‘., Employee #° || EMP_ID,
SALARY + BONUS_QI1 + BONUS_Q?2
FROM SALES_EMPLOYEES)

'\.
||
£

Single source query for Table SALES_EMP corresponding

to the Sales Division:

(SELECT NAME,
NAME || *, Contractor #° || CONTRACTOR_ID,
TOTAL

FROM CONTRACTOR_1099)

The data analysis system may then form a base combined
query based upon the four single source queries i1dentified
above. As part ol generating the base combined query, the
data analysis system may validate each single source query
by executing the single source query and getting metadata
information for the corresponding data source.

Further, as part of creating the combined query, the data

analysis system may perform normalization processing to
determine the common metadata attributes across the data

sources. For example, the data analysis system may deter-
mine that SALARY from the MOBILE_EMP table, SAL-
ARY from the CLOUD_EMP table, (SALARY+BO-

NUS_QI1+BONUS_Q2) from the SALES_EMPLOYEES
table, and TOTAL from the CONTRACTOR_1099 table are
equivalent to each other. Likewise, the data analy51s system
may determine that NAME from the MOBILE_EMP table,
NAME from the CLOUD_EMP table, FULLNAME from
the SALES EMPLOYEES table, and NAME {rom the
CONTRACTOR_1099 table map to and are equivalent to
cach other. The data analysis system may further determine
that (NAME]|', Employee #|[EMPLOYEE_ID) from the
MOBILE_EMP table, (NAME]|', Employee # IIE\/[P";OY-
EE_ID) from the CLOUD_EMP table, (FULLI
Employee #|[EMP_ID) from the SALES EMPLOYE S
table, and (NAME]|[, Contractor #||[CONTRACTOR_ID)
from the CONTRACTOR_1099 table map to and are
equivalent.

The data analysis system may use different techniques to
determine equivalency or commonality between the meta-
data attributes of the data sources. In certain embodiments,
this information may be provided by the user. For example,
in one embodiment, the data analysis system may display the
columns of the multiple data sources to the user. The user
may then indicate which columns are equivalent. For

example, 1n the Sales Region example above, the user may
indicate that SALARY from the MOBILE_EMP table, SAL-

ARY from the CLOUD_EMP table, (SALARY+BO-
NUS_QI1+BONUS_Q2) from the SALES_EMPLOYEES
table, and TOTAL from the CONTRACTOR_1099 table are
equivalent to each other. This equivalency mformation and
the mapping provided by the user 1s then used by the data
analysis system to generate a base combined query that
reflects the equivalency and mapping information. For
example, 1n certain embodiments, data analysis system may
use aliases (e.g., using the “AS” clause 1 SQL) to show the
equivalencies. Other techmques may also be used.

FIG. 5 depicts an exemplary base combined query 500
generated by the data analysis system based upon the single
source queries provided above for the four division tables
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according to certain embodiments. Base combined query
500 1s only an example and not intended to be restrictive or
limiting. In alternative embodiments, the contents of a base
combined query may be different. As shown in FIG. 5, 1n

base combined query:
(a) SALARY from the MOBILE_EMP table, SALARY from
the CLOUD_EMP table, (SALARY+BONUS_QI1+BO-
NUS_Q2) from the SALES_EMPLOYEES table, and
TOTAL from the CONTRACTOR_1099 are aliased to
COMPENSATION;
(b) NAME from the MOBILE_EMP table, NAME from the
CLOUD_EMP table, FULLNAME from the SALES_EM-
PLOYEES table, and NAME from the CONTRAC-
TOR_1099 table are aliased to NAME; and
(c) (NAME|', Employee #|EMPLOYEE_ID) from the
MOBILE_EMP table, (NAME||, Employee #'||[EMPLOY-
EE_ID) from the CLOUD_EMP table, (FULLNAME][,
Employee #1|[EMP_ID) from the SALES_EMPLOYEES
table, and (NAME]||, Contractor #'||CONTRACTOR_ID)
from the CONTRACTOR_1099 table are ahased to DIS-
PLAY_NAME.

Base combined query 500 may then be executed by the
data analysis system to get a result set from the four different
tables and to get the metadata attributes (e.g., column list,

column names, column labels) for the result set. In this case,
the column list includes columns NAME, DIS-
PLAY _NAME, and COMPENSATION. These column
names may then be displayed to the user to enable the user
to configure and provide analysis information. As part of
providing information related to the analysis to be per-
formed, the user may then select one or more column names

of interest to the user for his or her analysis. For example,
the user may only select columns DISPLAY NAME and

COMPENSATION. The user may also associate operators
and functions with the selected metadata attributes to specity
that the analysis 1s to determine the top ten compensations.

Based upon the user-provided analysis information, the
data analysis system may then generate a modified com-
bined query based upon the base combined query and
additionally comprising imformation related to the analysis
to be performed. In certain embodiments, the data analysis
system takes the base combined query and creates a wrapper
around 1t, where the wrapper includes code (e.g., SQL code)
related to the analysis to be performed on the results set
obtained from executing the base combined query. FIG. 6
shows an example of a modified combined query 600
generated by a data analysis system based upon the base
combined query depicted in FIG. 5. As shown, modified
combined query 600 includes portion 602 that corresponds
to the base query from FIG. 5. The other portions of
modified combined query 600 correspond to implementation
ol analysis to be performed as specified by the user (in this
example, to determine the top ten compensations).

The data analysis system may then execute modified
combined query 600 to generate an analysis result set. The
analysis result set includes data that reflects the user-speci-
fied analysis (e.g., the top ten compensations). The analysis
result set data may then be output to the user. If a visual-
ization 1s to be displayed, the analysis result set may be
provided to a visualization generator that 1s configured to
create a visualization such as a chart for the analysis result
set data. The visualization may then be output to the user via
an output device, such as a display of the user’s device.
<End of Example #2>

FIG. 7 1s a simplified block diagram of a distributed
environment 700 that may incorporate an embodiment of a
data analysis system. Distributed environment 700 may
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comprise multiple systems communicatively coupled to
cach other via one or more communication networks 706.
The systems 1n FIG. 7 include a system 702 that performs
the functions of a data analysis system, one or more user
systems 704-1, 704-2, and one or more systems storing one
or more data sources. For example, in the embodiment
depicted i FIG. 7, a first system 710-1 stores a first data
source 708-1, a second system 710-2 stores a second data
source 708-2 and a third data source 708-3, and a third
system 710-3 stores a fourth data source 708-4. Although not
shown 1n FIG. 7, a data source may also be local to data
analysis system 702 or to a user system. Distributed envi-
ronment 700 depicted i FIG. 7 1s merely an example and 1s
not intended to unduly limit the scope of inventive embodi-
ments recited in the claims. One of ordinary skill 1n the art
would recognize many possible variations, alternatives, and
modifications. For example, 1n some implementations, dis-
tributed environment 700 may have more or fewer systems
than those shown in FIG. 7, may combine two or more
systems, or may have a different configuration or arrange-
ment of systems.

Communication network 706 facilitates communications
between the various systems depicted in FIG. 7. Commu-
nication network 706 can be of various types and can include
one or more communication networks. Examples of com-
munication network 706 include, without restriction, the
Internet, a wide area network (WAN), a local area network
(LAN), an Ethernet network, a public or private network, a
wired network, a wireless network, and the like, and com-
binations thereof. Different communication protocols may
be used to facilitate the communications including both
wired and wireless protocols such as IEEE 802 .XX suite of
protocols, TCP/IP, IPX, SAN, AppleTalk®, Bluetooth®, and
other protocols. In general, communication network 708
may include any infrastructure that facilitates communica-
tions between the various systems depicted 1in FIG. 7.

A user may use a user system (e.g., 704-1) to interact with
data analysis system 702 and request analysis of data that
may be spread across multiple data sources 1n distributed
environment 700. For example, a user may use a user system
to connect to data analysis system 702. After connecting to
data analysis system 702, the user may 1dentify multiple data
sources storing data of interest to the user for performing
analysis. In one embodiment, upon connecting to data
analysis system 702, GUIs provided by data analysis system
702 may be output on the user’s system. The user may then
use the one or more GUIs provided by data analysis system
702 to 1dentily the data sources of interest to the user. The
user may also provide single source query information for
cach of the selected data sources. Data analysis system 702
may then generate a base combined query based upon the
multiple single source queries. Data analysis system 702
may then execute the base combined query and obtain a
result. The user may then, using the user system, provide
analysis information to data analysis system 702 i1dentifying
the analysis to be performed on the result set. Data analysis
system 702 may then generate a modified combined query
based upon the base combined query and the user-provided
analysis information. The modified combined query may
include the base combined query and also programming/
code for performing the user-specified analysis. Data analy-
s1s system 702 may then execute the modified combined
query and obtain an analysis result set that represents the
results of the user-specified analysis. The analysis result set
may then be output to the user. In one embodiment, the
analysis result set may be output to the user as a visualiza-
tion (e.g., a line graph) that 1s displayed by the user’s system.
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Various different analyses may be performed by the user
based upon the result set obtained from executing the base
combined query. In certain embodiments, a modified query
may be generated for each such analysis. Each modified
query may include the base combined query and may
additionally include information regarding the analysis to be
performed on the result set obtained from executing the base
combined query. In this manner, the same base combined
query may form the basis for multiple modified combined
queries corresponding to the multiple analyses to be per-
formed.

FIG. 8 depicts a simplified tlowchart 800 depicting pro-
cessing performed by a data analysis system according to
certain embodiments. The processing depicted in FIG. 8
may be implemented 1n software (e.g., code, instructions,
program) executed by one or more processing units (e.g.,
processors, cores) of a data analysis system, hardware, or
combinations thereol. The soltware may be stored on a
non-transitory storage medium (e.g., on a memory device).
The method presented 1n FIG. 8 and described below 1s
intended to be 1illustrative and non-limiting. The particular
series ol processing steps depicted in FIG. 8 1s not intended
to be limiting. It 1s appreciated that the processing steps may
be performed 1n an order different from that depicted in FIG.
8, and that not all the steps depicted in FIG. 8 need be
performed.

At 802, a data analysis system receives information
identifving multiple data sources and a single source query
for each i1dentified data source. One or more of the single
source queries may be manually configured by a user and
provided to the data analysis system.

Alternatively, one or more of the single source queries
may be automatically generated by the data analysis system
based upon inputs provided by the user. For example, as
described above with respect to FIG. 2, a user may select a
particular data source and the data analysis system may
automatically determine the data in the data source and 1ts
associated metadata (e.g., columns 1n a table of view). The
user may then select the columns of interest to the user and
the data analysis system may then automatically generate a
single source query for the data source based upon the
user-provided mputs. Multiple single source queries may be
configured 1n a similar manner.

At 804, the data analysis system executes each of the
single source queries received i 802. The data analysis
system may execute a single source query by triggering a
remote call ito the data source implicated by the single
source query and executing the single source query. Execu-
tion of the single source queries may serve multiple pur-
poses. Execution of a single source query enables the data
analysis system to validate the single source query. Valida-
tion of a single source query may include determiming
whether the syntax of the single source query 1s correct.
Validation may also include determining whether the data
analysis system can connect to the data source and extract
data from the data source using the single source query for
that data source. Execution of a single source query also
cnables the data analysis system to retrieve metadata attri-
butes (e.g., table name, number of columns, column names,
column labels, etc.) for the data source corresponding to the
single source query. In certain embodiments, data analysis
system 702 may use a JDBC APIs to execute the single
source query and retrieve the associated metadata attributes.
For example, the data analysis system may invoke JDBC
APIs (e.g., ResultSetMetaData call) to get the metadata
information (e.g., column names, column order) for the data
obtained from each data source. In some embodiments, the
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processing performed 804 and 806 may be performed as part
of the processing performed 1n 808.

At 806, a check 1s made to see if the single source queries
were successiully validated. If it 1s determined 1n 806 that
validation fails for one or more single source queries then
processing may be terminated. Validation for a single source
query may fail, for example, if the syntax of the single
source query 1s incorrect, if the single source query was
unable to access the data source or retrieve information from

the data source, 11 there were access permission errors, and
the like. If 1t 1s determined 1n 806 that the single source
queries received 1n 802 were successtully validated, then
processing continues with 808.

At 808, the data analysis system generates a base com-
bined query based upon the multiple single source queries
and the metadata retrieved 1n 804. A base combined query 1s
generated such that the result of executing the base com-
bined query 1s equivalent to the combination of the results of
executing the multiple single source queries that are used for
generating the combined query. Examples of base combined
queries are shown and described above (e.g., base combined
queries for the Sales Region and Compensation examples).

As part of the processing 1n 808, the data analysis system
may also perform some normalization analysis, which may
include determining commonalities between the metadata
attributes for the different data sources corresponding to the
single source queries. The data analysis system may use
different technmiques to determine equivalency or common-
ality between the metadata attributes (e.g., columns) of the
data sources. In certain embodiments, this information may
be provided by the user. For example, 1n one embodiment,
the data analysis system may display the columns of the
multiple data sources to the user. The user may then indicate
which columns are equivalent. This commonality or equiva-
lency information and the mapping provided by the user is
then used by the data analysis system to generate a base
combined query that reflects the equivalency and mapping
information. For example, 1 certain embodiments, data
analysis system may use aliases (e.g., using the “AS” clause
in SQL) to show the equivalencies. Other techniques may
also be used.

At 810, the base combined query generated in 808 1s
executed by the data analysis system. Execution of the base
combined query causes a result set to be obtained that
includes data extracted from multiple data sources. In certain
embodiments, data analysis system may use a JDBC call to
execute the base combined query. Additionally, JDBC APIs
(e.g.,

ResultSetMetaData call) may be invoked to get the meta-
data information (e.g., column names, column order) for the
base combined query.

The result set obtained from executing the base combined
query 1n 810 may be stored as a memory object (also
referred to as a virtual data object) in a memory of the data
analysis system. A base combined query may combine
multiple single source queries. When the base combined
query 1s executed, each of these single source queries may
be executed and data extracted from a corresponding data
source (e.g., a corresponding view (the view itself may be
based upon one or more tables 1mn a database)). In certain
embodiments, the virtual data object may contain data fields
(or columns) corresponding to result set data recerved due to
the underlying single source queries and their corresponding,
data sources. The virtual data object may provide support for
vartous APIs and may be based upon the schema of the
underlying base combined query. In this manner, the virtual
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memory object 1s not hardwired to the code but instead 1s
dynamically created based upon the base combined query.

At 812, the data analysis system determines the metadata
for the result set. For example, 11 the result set 1s stored as
a table or view, the metadata associated with the result set
may 1include metadata attributes such as a table or view
name, number of columns in the table or view, the names of
the columns, the data types associated with the columns, and
the like. In some embodiments, the processing in 812 may
be performed as part of the processing i 810.

At 814, one or more of the metadata attributes determined
in 812 may be output to the user. This may be done to enable
the user to specily the analysis to be performed on the result
set using the metadata attributes. For example, as shown 1n
FIG. 3A and described above, information regarding the
columns of the result set may be output to enable the user to
select measures and dimensions for the analysis to be
performed to determine aggregated monthly sales informa-
tion per region.

At 816, the data analysis system may receive inputs from
the user specitying the analysis to be performed. The 1nfor-
mation received i 816 may be referred to as analysis
information that 1s indicative of the analysis that the user
desires to perform using the result set obtained from execut-
ing the base combined query in 810. In certain embodi-
ments, the user may specily the analysis information using
one or more the metadata attributes output to the user 1n 814.
For example, the user may select one or more of columns
(e.g., select the columns to be used as dimensions or
measures for the analysis), specily functions (e.g., SUM,
AV(Q) to be applied to one or more columns, define time
series data, specily a type of visualization to be used for
outputting the analysis result set, and the like.

At 818, the data analysis system generates a modified
combined query using the base combined query generated 1n
808 and the analysis information received 1n 816. In certain
embodiments, the modified combined query includes the
base combined query and additionally include code (e.g.,
SQL) implementing the analysis to be performed on the

result set. Multiple examples of modified combined queries
have been described above.

As previously indicated, the same base query may be used
as the basis for multiple modified combined queries, each
modified combined query corresponding to a particular
analysis to be performed. Accordingly, the result set
obtained from executing the base combined query may be
the subject of various diflerent analyses specified by the
user.

At 820, the modified combined query generated in 818 1s
executed to obtain an analysis result set. The analysis result
set represents the result of the analysis requested by the user.

At 822, the analysis result set may be output to the user.
There are different ways 1n which the analysis result set may
be output to the user. The analysis result set information may
be output as a table, text, a visualization, and the like. For
example, as described with respect to the Sales Region
example, the analysis results may be displayed to the user as
a line graph.

Accordingly, as part of 822, a visualization may be
generated based upon the analysis result set and based upon
user-specified criteria for the visualization (e.g., the mea-
sures and dimension to be plotted along particular axes, any
aggregation operators to be applied, etc.). The generated
visualization may then be output to the user, for example, via
a GUI displayed on a display device. In some embodiments,
certain actions may be performed at 822 based upon the
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analysis result set data. In some embodiments, the analysis
result set may also be provided as a Representational State

Transter (REST) API.

FIG. 9 depicts a high level diagram of a data analysis
system 900 according to certain embodiments. As shown 1n
FIG. 9, data analysis system 900 comprises several subsys-
tems or modules 1including a user iterface subsystem 902,
a single source query handler subsystem 904, a base com-
bined query generator subsystem 906, a combined query
execution subsystem 908, an analysis subsystem 910, and a
visualization generator subsystem 912. These subsystems
may be implemented 1n software (e.g., program code,
instructions executable by a processor), in hardware, or
combinations thereof. In some embodiments, the software
may be stored 1n memory (e.g., a non-transitory computer-
readable medium), on a memory device, or some other
physical memory and may be executed by one or more
processing units (€.g., one or more processors, one or more
processor cores, or combinations thereof). Data analysis
system 900 depicted 1n FIG. 9 1s merely an example and 1s
not intended to unduly limit the scope of mventive embodi-
ments recited 1n the claims. One of ordinary skill in the art
would recognize many possible variations, alternatives, and
modifications. For example, 1n some implementations, data
analysis system 900 may have more or fewer subsystems
than those shown in FIG. 9, may combine two or more
subsystems, or may have a different configuration or
arrangement ol subsystems.

User interface subsystem 902 provides an interface that
enables a user to interact with data analysis system 900. User
interface subsystem 902 1s configured to output information
generated by data analysis system 900 to a user and to
receive inputs from the user and provide the mputs to data
analysis system 900. For example, GUIs displayed by data
analysis system 900 may be generated and output by user
interface subsystem 902. For example, the various GUIs
depicted 1n FIGS. 2, 3A, and 3B may be output to the user
using user interface subsystem 902. Results obtained from
executing base combined queries or modified combined
queries may also be output to the user using user interface
subsystem 902.

User interface subsystem 902 also enables a user to
provide imputs to data analysis system 900. These mputs
may then be forwarded by user interface subsystem 902 to
other appropriate subsystems within data analysis system
900 for further processing. For example, a user may provide
information related to data sources, single source queries,
and analysis information to data analysis system 900 via
user interface subsystem 902.

In certain embodiments, single source query handler
subsystem 904 1s configured to handle processing related to
generation of single source queries. For example, single
source query handler subsystem 904 may receive informa-
tion 1dentifying data sources and corresponding single
source queries from a user and provide the information to
base combined query generator subsystem 906 for further
processing.

In certain embodiments, single source query handler
subsystem 904 may be configured to automatically generate
single source queries based upon user-provided inputs. For

example, single source query handler subsystem 904 may,
given a user-selected data source, determine the metadata
attributes associated with the data source. The metadata
attributes may then be displayed to the user via user interface
subsystem 902. The user may then select the metadata
attributes (e.g., columns) of interest to the user and single
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source query handler subsystem 904 may be configured to
automatically generate a single source query based upon the
user provided 1nputs.

In some other embodiments, single source query handler
subsystem 904 may allow a user to enter a single source
query manually or 1n an ad-hoc manner. The single source
queries may then be forwarded to base combined query
generator subsystem 906 for generation of a base combined
query.

Base combined query generator subsystem 906 1s config-
ured to generate a base combined query based upon the
multiple single source queries received from single source
query handler subsystem 904. Base combined query gen-
crator subsystem 906 may then forward a generated base
combined query to combined query execution subsystem
908 for execution. In certain embodiments, before generat-
ing a base combined query based upon multiple single
source queries, base combined query generator 906 may be
configured to validate each of the single source queries to be
combined by executing the single source queries. Base
combined query generator subsystem 906 may then proceed
with generation of a base combined query only after suc-
cessiul validation of all the multiple single source queries
that are to be combined by the base combined query.

In certain embodiments, combined query execution sub-
system 908 1s configured to execute base combined queries
and modified combined queries. The base combined queries
may be received from base combined query generator sub-
system 906. Combined query execution subsystem 908 may
be configured to execute a base combined query and store
the resulting result set 914 as a virtual memory object (e.g.,
the result set may be stored as a memory object in system
runtime memory (e.g., RAM)). Combined query execution
subsystem 908 may also be configured to determine the
metadata associated with the result set. In certain embodi-
ments, combined query execution subsystem 908 may pro-
vide the retrieved metadata information to analysis subsys-
tem 910, which may then output the information to the user
via user mnterface subsystem 902.

In certain embodiments, execution of the base combined
query causes combined query execution subsystem 908 to
connect to the different data sources 1dentified in the base
combined query and to extract data from these data sources.
Additionally, metadata attributes related to the data sources
(e.g., column name, label, type, and/or any other metadata
associated with the result set of the given combined query)
may also be retrieved. In some implementations, combined
query execution subsystem 908 may be configured with
appropriate drnivers for communicating with the data
sources.

In certain embodiments, combined query execution sub-
system 908 may be configured to execute modified com-
bined queries received from analysis subsystem 910. An
analysis result set obtained from execution of a modified
combined query may be stored in memory of the data
analysis system. Combined query execution subsystem 908
may forward the analysis result set to analysis subsystem
910, which may then display the results to the user via user
interface subsystem 902. If a visualization 1s to be generated,
the analysis result set 916 may be forwarded to a visualiza-
tion generator subsystem 912 that i1s configured to generate
the requested visualization (e.g., a line graph as described
carlier 1 the Sales Region example).

In certain embodiments, analysis subsystem 910 1s
responsible for handling processing related to generation of
modified combined queries. Analysis subsystem 910 may
receive metadata attributes information for a result set from
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combined query execution subsystem 908 and cause one or
more of the metadata attributes to be displayed to the user
using user interface subsystem 902. For example, analysis
subsystem 910 may cause the metadata information for a
result set to be displayed as shown 1n FIG. 3A and described

above.

Analysis subsystem 910 1s also configured to receive
analysis information from a user. For example, as shown 1n
FIG. 3A and described above, a user may provide inputs
with respect to the result set metadata attributes indicating,
the analysis that the user wants to perform on the result set.
These user mputs speciiying the analysis information may
be recerved by analysis subsystem 910. Analysis subsystem
910 1s then configured to generate a modified combined
query based upon the analysis information. Multiple modi-
fied combined queries may be generated for different kinds
ol analysis for the same result set.

Analysis subsystem 910 may then forward the modified
combined queries to combined query execution subsystem
908 for execution. Combined query execution subsystem
908 may forward the analysis result set obtained from
executing a modified combined query to analysis subsystem
910. Analysis subsystem 910 may then cause the analysis
result set mformation to be output to the user via user
interface subsystem 902.

In some instances, 11 a visualization 1s to be generated as
part of the analysis, combined query execution subsystem
908 may forward the analysis result set to visualization
generator subsystem 912. Visualization generator subsystem
912 may also receive analysis iformation from analysis
subsystem 910 that i1s relevant for the generation of the
visualization. For example, 11 the user has provided specific
information relevant to the visualization (e.g., the dimen-
sions and measures to be plotted along the different axes,
time period to be used for generating the time series graph
one or more operators (e.g., COUNT, SUM, MAX, MIN,
AV(Q) to be applied to the result set, ranges of Values to be
plotted)), then that information may be provided to visual-
1zation generator subsystem 912 by analysis subsystem 910.
Visualization generator subsystem 912 may then generate
the requisite visualization and forward the generated visu-
alization to analysis subsystem 910. Analysis subsystem 910
may then cause the visualization to be output to the user via
user interface subsystem 902.

Parameterization

In some implementations, the combined queries describe
above, mcluding base combined queries and the modified
combined queries, may be parameterized. Parameterization
enables the queries to include parameters, instead of set
values, where the parameters can be substituted with actual
values at runtime. For example, at runtime, values provide
by a user, for example, via a dashboard, may be dynamically
assigned to the parameters in the queries. At runtime, the
query parameters in the queries are substituted with values
provided for the parameters and the queries are executed
using the substituted values. Such parameter substitution
lends 1itself to specifying different types ol parameters as
well as allowing for the addition of new parameter types in
the future. Parameterization allows filters to be applied
ciliciently when using combined queries, including base and
modified combined queries.

In certain embodiments, the following syntax 1s used for
specilying a parameter substitution. This enables different
types of parameters to be specified and also allows for the
addition of new parameter types. The general syntax in
certain embodiments 1s as follows:

$[type(option, . . . )]

As shown above, the parameter substitution indicators are
bracketed with $[ | allowing them to be substituted (parsed)
without any knowledge of the syntax of the SQL 1n which
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they are embedded. The “type” indicates the type of param-
cter substitution and the ( ) contains an optional list of
qualitying options depending on parameter type.

A number of different types of parameterizations may be
used 1 conjunction with combined queries. Three examples
ol parameterization types are described below. These how-
ever are not mtended to be limiting. In alternative embodi-
ments, various other types may be provided.

(1) Sitmple Parameter Type

This parameter substitution indicates that the value of the
referenced parameter should be substituted. The value of a
parameter can be a single value or a comma delimited list of
values depending on the parameter definition. The type of
the substitution 1s specified with the keyword “parm”™ and a
single option of the parameter name.

$[parm(parameter name)]

(2) DataObject Name Type

This parameter substitution indicates that the database
VIEW name (e g. BEAM_VIEW_14) for the specified DataO-
bject name 1s to be substituted. The DataObject may be a
database view, the name of which may not be known at
design time. This DataObject substitution indicator allows
the user to use the actual DataObject name and provides the
information to the data analysis system to allow 1t to perform
the requisite permission checks at runtime. This allows use
of more complex database schemas that use tlex tables.

$[do(dataobject name)]

(3) Row Level Secunty Type

This parameter substitution indicates that the row level
security filter for the specified DataObject 1s to be substi-
tuted. This allows the user to place row level security filters
at the most eflicient location when the combined query
contains sub-queries.

$[rls(dataobject name)]

FIG. 10 1llustrates an example of a parameterized base
combined query 1000 according to certain embodiments.
When a modified combined query 1s generated based upon
the base combined query, the underlying database view that
represents FilmSales 1s mserted 1 the FilmSales parameter,
and security filters added belonging to FilmSales. When the
query 1s executed for a chart 1n a dashboard, the Region and
State parameter values are taken from the dashboard UI
(e.g., based upon mputs from a user). Combined query 1000
uses multiple different parameter types. As shown m FIG.
10, the $[do] parameter type allows a user to directly
reference the FilmSales DataObject by name. It also allows
the data analysis system to easily check DataObject permis-
sions at runtime. The $[rls] parameter type allows the user
to place the row level security filter for the FilmSales
DataObject at the exact desired position 1n the SQL state-
ment. The $[parm] parameter type allows the user to build
custom filters at the exact desired position 1n the SQL query
statement.

The functionalities provided by a data analysm system, as
described above, can be implemented in various difierent
environments including a cloud environment (could be
various types of clouds including private, public, and hybnd
cloud environments), on-premises environment, a hybnd
environment, and the like.

FIG. 12 depicts a simplified diagram of a distributed
system 1200 for implementing an embodiment. In the 1llus-
trated embodiment, distributed system 1200 includes one or
more client computing devices 1202, 1204, 1206, and 1208,
coupled to a server 1212 via one or more communication
networks 1210. Clients computing devices 1202, 1204,
1206, and 1208 may be configured to execute one or more
applications.
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In various embodiments, server 1212 may be adapted to
run one or more services or solftware applications that
provide the functionality of a data analysis system described
herein. For example, a user of a client computing device may
wish to perform data analysis on data stored across multiple
data sources. In certain embodiments, server 1212 may
receive mformation identifying the multiple data sources
and corresponding single source queries from a client com-
puting device, and generate a base combined query com-
bining the multiple single source queries. Server 1212 may
also receive analysis information and generate one or more
modified combined queries based upon the analysis infor-
mation and upon the underlying base combined query.
Server 1212 may then cause the modified combined query to
be executed and resultant analysis result set may then be
output to the user using an output device of the user’s
computing device. In certain instances, server 1212 may be
configured to generate a visualization based upon the analy-
s1s result set and output the visualization to the user.

In certain embodiments, server 1212 may also provide
other services or soltware applications that can include
non-virtual and virtual environments. In some embodiments,
these services may be oflered as web-based or cloud ser-
vices, such as under a Software as a Service

(SaaS) model to the users of client computing devices
1202, 1204, 1206, and/or 1208. Users operating client

computing devices 1202, 1204, 1206, and/or 1208 may 1n
turn utilize one or more client applications to 1nteract with
server 1212 to utilize the services provided by these com-
ponents.

In the configuration depicted 1n FIG. 12, server 1212 may
include one or more components 1218, 1220 and 1222 that
implement the functions performed by server 1212. These
components may include software components that may be
executed by one or more processors, hardware components,
or combinations thereof. It should be appreciated that vari-
ous different system configurations are possible, which may
be different from distributed system 1200. The embodiment
shown 1n FIG. 12 1s thus one example of a distributed system
for implementing an embodiment system and 1s not intended
to be limiting.

Users may use client computing devices 1202, 1204,
1206, and/or 1208 to execute one or more applications,
which may generate one or more storage requests that may
then be serviced in accordance with the teachings of this
disclosure. A client device may provide an interface that
enables a user of the client device to interact with the client
device. The client device may also output information to the
user via this interface. Although FIG. 12 depicts only four
client computing devices, any number of client computing
devices may be supported.

The client devices may include various types of comput-
ing systems such as portable handheld devices, general
purpose computers such as personal computers and laptops,
workstation computers, wearable devices, gaming systems,
thin clients, various messaging devices, sensors or other
sensing devices, and the like. These computing devices may
run various types and versions of software applications and
operating systems (e.g., Microsolt Windows®, Apple
Macintosh®, UNIX® or UNIX-like operating systems,
Linux or Linux-like operating systems such as Google

Chrome™ OS) including various mobile operating systems
(e.g., Microsoit Windows Mobile®, 105®, Windows

Phone®, Android™, BlackBerry®, Palm) OS®). Portable
handheld devices may include cellular phones, smartphones,
(c.g., an 1Phone®), tablets (e.g., 1Pad®), personal digital
assistants (PDAs), and the like. Wearable devices may
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include Google Glass® head mounted display, and other
devices. Gaming systems may include various handheld
gaming devices, Internet-enabled gaming devices (e.g., a
Microsoit Xbox® gaming console with or without a
Kinect® gesture input device, Sony PlayStation® system,
various gaming systems provided by Nintendo®, and oth-
ers), and the like. The client devices may be capable of
executing various different applications such as various
Internet-related apps, communication applications (e.g.,
E-mail applications, short message service (SMS) applica-
tions) and may use various communication protocols.
Network(s) 1210 may be any type of network famihiar to
those skilled 1n the art that can support data communications
using any ol a variety of available protocols, including
without limitation TCP/IP (transmission control protocol/
Internet protocol), SNA (systems network architecture), IPX
(Internet packet exchange), AppleTalk®, and the like.
Merely by way of example, network(s) 1210 can be a local
areca network (LAN), networks based on Ethernet, Token-
Ring, a wide-area network (WAN), the Internet, a virtual
network, a virtual private network (VPN), an intranet, an
extranet, a public switched telephone network (PSTN), an

inira-red network, a wireless network (e.g., a network oper-
ating under any of the Institute of Electrical and Electronics
(IEEE) 1002.11 suite of protocols, Bluetooth®, and/or any
other wireless protocol), and/or any combination of these
and/or other networks.

Server 1212 may be composed ol one or more general
purpose computers, specialized server computers (including,
by way of example, PC (personal computer) servers,
UNIX® servers, mid-range servers, mainframe computers,
rack-mounted servers, etc.), server farms, server clusters, or
any other appropriate arrangement and/or combination.
Server 1212 can include one or more virtual machines
running virtual operating systems, or other computing archi-
tectures involving virtualization such as one or more tlexible
pools of logical storage devices that can be virtualized to
maintain virtual storage devices for the server. In various
embodiments, server 1212 may be adapted to run one or
more services or soltware applications that provide the
functionality described 1n the foregoing disclosure.

The computing systems 1n server 1212 may run one or
more operating systems including any of those discussed
above, as well as any commercially available server oper-
ating system. Server 1212 may also run any of a variety of
additional server applications and/or mid-tier applications,
including HT'TP (hypertext transport protocol) servers, FTP
(file transter protocol) servers, CGI (common gateway inter-
face) servers, JAVA® servers, database servers, and the like.
Exemplary database servers include without limitation those
commercially available from Oracle®, Microsolt®, Syb-
ase®, IBM® (International Business Machines), and the
like.

In some 1implementations, server 1212 may include one or
more applications to analyze and consolidate data feeds
and/or event updates received from users of client comput-
ing devices 1202, 1204, 1206, and 1208. As an example,
data feeds and/or event updates may include, but are not
limited to, Twitter® feeds, Facebook® updates or real-time
updates recerved from one or more third party information
sources and continuous data streams, which may include
real-time events related to sensor data applications, financial
tickers, network performance measuring tools (e.g., network
monitoring and traific management applications), click-
stream analysis tools, automobile tratlic monitoring, and the
like. Server 1212 may also include one or more applications
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to display the data feeds and/or real-time events via one or
more display devices of client computing devices 1202,
1204, 1206, and 1208.

Distributed system 1200 may also include one or more
data repositories 1214, 1216. These data repositories may be
used to store data and other information 1n certain embodi-
ments. For example, one or more of the data repositories
1214, 1216 may be used to store the data sources. Data
repositories 1214, 1216 may reside 1n a variety of locations.
For example, a data repository used by server 1212 may be
local to server 1212 or may be remote from server 1212 and
in communication with server 1212 via a network-based or
dedicated connection. Data repositories 1214, 1216 may be
of different types. In certain embodiments, a data repository
used by server 1212 may be a database, for example, a
relational database, such as databases provided by Oracle
Corporation® and other vendors. One or more of these
databases may be adapted to enable storage, update, and
retrieval of data to and from the database in response to
SQL-formatted commands.

In certain embodiments, the data analysis functionalities
described 1n this disclosure may be offered as services via a
cloud environment. FIG. 13 1s a simplified block diagram of
a cloud-based system environment 1n which analysis ser-
vices may be oflered as cloud services, 1 accordance with
certain embodiments. In the embodiment depicted 1n FIG.
13, cloud infrastructure system 1302 may provide one or
more cloud services that may be requested by users using
one or more client computing devices 1304, 1306, and 1308.
Cloud infrastructure system 1302 may comprise one or more
computers and/or servers that may include those described
above for server 1212. The computers 1n cloud infrastructure
system 1302 may be organized as general purpose comput-
ers, specialized server computers, server farms, server clus-
ters, or any other appropriate arrangement and/or combina-
tion.

Network(s) 1310 may {facilitate communication and
exchange of data between clients 1304, 1306, and 1308 and
cloud imfrastructure system 1302. Network(s) 1310 may
include one or more networks. The networks may be of the
same or different types. Network(s) 1310 may support one
or more communication protocols, including wired and/or
wireless protocols, for facilitating the communications.

The embodiment depicted 1n FIG. 13 1s only one example
of a cloud mirastructure system and is not mntended to be
limiting. It should be appreciated that, in some other
embodiments, cloud infrastructure system 1302 may have
more or fewer components than those depicted 1n FIG. 13,
may combine two or more components, or may have a
different configuration or arrangement ol components. For
example, although FIG. 13 depicts three client computing
devices, any number of client computing devices may be
supported in alternative embodiments.

The term cloud service 1s generally used to refer to a
service that 1s made available to users on demand and via a
communication network such as the Internet by systems
(e.g., cloud mfirastructure system 1302) of a service pro-
vider. Typically, 1n a public cloud environment, servers and
systems that make up the cloud service provider’s system
are different from the customer’s own on-premise servers
and systems. The cloud service provider’s systems are
managed by the cloud service provider. Customers can thus
avail themselves of cloud services provided by a cloud
service provider without having to purchase separate
licenses, support, or hardware and soitware resources for the
services. For example, a cloud service provider’s system
may host an application, and a user may, via the Internet, on
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demand, order and use the application without the user
having to buy infrastructure resources for executing the
application. Cloud services are designed to provide easy,
scalable access to applications, resources and services. Sev-
cral providers offer cloud services. For example, several
cloud services are offered by Oracle Corporation® of Red-
wood Shores, Calif., such as middleware services, database
services, Java cloud services, and others.

In certain embodiments, cloud infrastructure system 1302
may provide one or more cloud services using different
models such as under a Software as a Service (SaaS) model,
a Platform as a Service (PaaS) model, an Infrastructure as a
Service (IaaS) model, and others, including hybnd service
models. Cloud infrastructure system 1302 may include a
suite of applications, middleware, databases, and other
resources that enable provision of the various cloud services.

A SaaS model enables an application or software to be
delivered to a customer over a communication network like
the Internet, as a service, without the customer having to buy
the hardware or soitware for the underlying application. For
example, a SaaS model may be used to provide customers
access to on-demand applications that are hosted by cloud
infrastructure system 1302. Examples of SaaS services pro-
vided by Oracle Corporation® include, without limitation,
various services for human resources/capital management,
customer relationship management (CRM), enterprise
resource planning (ERP), supply chain management (SCM),
enterprise performance management (EPM), analytics ser-
vices, social applications, and others.

An TaaS model 1s generally used to provide infrastructure
resources (e.g., servers, storage, hardware and networking
resources) to a customer as a cloud service to provide elastic
compute and storage capabilities. Various IaaS services are
provided by Oracle Corporation®.

A PaaS model 1s generally used to provide, as a service,
platform and environment resources that enable customers
to develop, run, and manage applications and services
without the customer having to procure, build, or maintain
such resources. Examples of PaaS services provided by
Oracle Corporation® include, without limitation, Oracle
Java Cloud Service (JCS), Oracle Database Cloud Service
(DBCS), data management cloud service, various applica-
tion development solutions services, and others.

Cloud services are generally provided on an on-demand
seli-service basis, subscription-based, elastically scalable,
reliable, highly available, and secure manner. For example,
a customer, via a subscription order, may order one or more
services provided by cloud infrastructure system 1302.
Cloud infrastructure system 1302 then performs processing
to provide the services requested 1n the customer’s subscrip-
tion order. For example, a user may request the cloud
infrastructure system to register an application, as described
above, and provide storage-related services to the applica-
tion per the application’s specified storage-related require-
ments. Cloud infrastructure system 1302 may be configured
to provide one or even multiple cloud services.

Cloud 1nfrastructure system 1302 may provide the cloud
services via different deployment models. In a public cloud
model, cloud mirastructure system 1302 may be owned by
a third party cloud services provider and the cloud services
are offered to any general public customer, where the
customer can be an individual or an enterprise. In certain
other embodiments, under a private cloud model, cloud
inirastructure system 1302 may be operated within an orga-
nization (e.g., within an enterprise organization) and ser-
vices provided to customers that are within the organization.
For example, the customers may be various departments of
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an enterprise such as the Human Resources department, the
Payroll department, etc. or even individuals within the
enterprise. In certain other embodiments, under a commu-
nity cloud model, the cloud infrastructure system 1302 and
the services provided may be shared by several organiza-
tions 1n a related community. Various other models such as

hybrids of the above mentioned models may also be used.
Client computing devices 1304, 1306, and 1308 may be of
different types (such as devices 1202, 1204, 1206, and 1208

depicted 1n FIG. 12) and may be capable of operating one or
more client applications. A user may use a client device to
interact with cloud infrastructure system 1302, such as to
request a data analysis service provided by cloud infrastruc-
ture system 1302. For example, a user may use a client
device to request a service that enables the user to perform
analysis of data stored across multiple data sources as
described in this disclosure.

In some embodiments, the processing performed by cloud
infrastructure system 1302 for providing storage-related
services may involve big data analysis. This analysis may
involve using, analyzing, and manipulating large data sets to
detect and visualize various trends, behaviors, relationships,
etc. within the data. This analysis may be performed by one
Or more processors, possibly processing the data in parallel,
performing simulations using the data, and the like. The data
used for this analysis may include structured data (e.g., data
stored 1n a database or structured according to a structured
model) and/or unstructured data (e.g., data blobs (binary
large objects)).

As depicted in the embodiment 1n FIG. 13, cloud infra-
structure system 1302 may include inirastructure resources
1330 that are utilized for facilitating the provision of various
cloud services oflered by cloud infrastructure system 1302.
Infrastructure resources 1330 may include, for example,
processing resources, storage or memory resources, net-
working resources, and the like.

In certain embodiments, to facilitate eflicient provisioning
of these resources for supporting the various cloud services
provided by cloud infrastructure system 1302 for different
customers, the resources may be bundled imto sets of
resources or resource modules (also referred to as “pods™).
Each resource module or pod may comprise a pre-integrated
and optimized combination of resources ol one or more
types. In certain embodiments, diflerent pods may be pre-
provisioned for different types of cloud services. For
example, a first set of pods may be provisioned for a
database service, a second set of pods, which may include a
different combination of resources than a pod 1n the first set
of pods, may be provisioned for Java service, and the like.
For some services, the resources allocated for provisioning
the services may be shared between the services.

Cloud infrastructure system 1302 may itself internally use
services 1332 that are shared by different components of
cloud infrastructure system 1302 and which facilitate the
provisioning of services by cloud infrastructure system
1302. These internal shared services may include, without
limitation, a security and identity service, an integration
service, an enterprise repository service, an enterprise man-
ager service, a virus scanning and white list service, a high
availability, backup and recovery service, service {for
enabling cloud support, an email service, a noftification
service, a file transfer service, and the like.

Cloud 1nfrastructure system 1302 may comprise multiple
subsystems. These subsystems may be implemented 1n soft-
ware, or hardware, or combinations thereof. As depicted in
FIG. 13, the subsystems may include a user interface sub-
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system 1312 that enables users or customers of cloud
infrastructure system 1302 to interact with cloud infrastruc-
ture system 1302.

User interface subsystem 1312 may include various dii-
ferent interfaces such as a web interface 1314, an online
store interface 1316 where cloud services provided by cloud
inirastructure system 1302 are advertised and are purchas-
able by a consumer, and other interfaces 1318. For example,
a customer may, using a client device, request (service
request 1334) one or more services provided by cloud
inirastructure system 1302 using one or more of interfaces
1314, 1316, and 1318. For example, a customer may access
the online store, browse cloud services offered by cloud
infrastructure system 1302, and place a subscription order
for one or more services offered by cloud infrastructure
system 1302 that the customer wishes to subscribe to. The
service request may include information identifying the
customer and one or more services that the customer desires
to subscribe to. For example, a customer may place a
subscription order for data analysis-related service offered
by cloud infrastructure system 1302.

In certain embodiments, such as the embodiment depicted
in FIG. 13, cloud infrastructure system 1302 may comprise
an order management subsystem (OMS) 1320 that 1s con-
figured to process the new order. As part of this processing,
OMS 1320 may be configured to: create an account for the
customer, 1 not done already; receive billing and/or
accounting mformation from the customer that 1s to be used
for billing the customer for providing the requested service
to the customer; verily the customer information; upon
verification, book the order for the customer; and orchestrate
various worktflows to prepare the order for provisioning.

Once properly validated, OMS 1320 may then invoke the
order provisioning subsystem (OPS) 1324 that 1s configured
to provision resources for the order including processing,
memory, and networking resources. The provisioming may
include allocating resources for the order and configuring
the resources to {facilitate the service requested by the
customer order. The manner 1n which resources are provi-
sioned for an order and the type of the provisioned resources
may depend upon the type of cloud service that has been
ordered by the customer. For example, according to one
worktlow, OPS 1324 may be configured to determine the
particular cloud service being requested and identily a
number of pods that may have been pre-configured for that
particular cloud service. The number of pods that are allo-
cated for an order may depend upon the size/amount/level/
scope of the requested service. For example, the number of
pods to be allocated may be determined based upon the
number of users to be supported by the service, the duration
of time for which the service 1s being requested, and the like.
The allocated pods may then be customized for the particu-
lar requesting customer for providing the requested service.

Cloud infrastructure system 1302 may send a response or
notification 1344 to the requesting customer to indicate
when the requested service 1s ready for use. In some
instances, mformation (e.g., a link) may be sent to the
customer that enables the customer to start using and avail-
ing the benefits of the requested services. In certain embodi-
ments, for a customer requesting data analysis-related ser-
vice, the response may 1nclude a link that enables that user
to specily multiple data sources and start providing inputs as
discussed above.

Cloud infrastructure system 1302 may provide services to
multiple customers. For each customer, cloud infrastructure
system 1302 1s responsible for managing information related
to one or more subscription orders recerved from the cus-
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tomer, maintaining customer data related to the orders, and
providing the requested services to the customer. Cloud
inirastructure system 1302 may also collect usage statistics
regarding a customer’s use of subscribed services. For
example, statistics may be collected for the amount of
storage used, the amount of data transferred, the number of
users, and the amount of system up time and system down
time, and the like. This usage information may be used to
bill the customer. Billing may be done, for example, on a
monthly cycle.

Cloud infrastructure system 1302 may provide services to
multiple customers 1n parallel. Cloud infrastructure system
1302 may store information for these customers, including
possibly proprietary information. In certain embodiments,
cloud infrastructure system 1302 comprises an identity
management subsystem (IMS) 1328 that 1s configured to
manage customers information and provide the separation of
the managed information such that information related to
one customer 1s not accessible by another customer. IMS
1328 may be configured to provide various security-related
services including identity services, such as information
access management, authentication and authorization ser-
vices, services for managing customer identities and roles
and related capabilities, and the like.

FIG. 14 1illustrates an exemplary computer system 1400
that may be used to implement certain embodiments. For
example, 1n some embodiments, computer system 1400 may
be used to implement any of the systems depicted in FIG. 7.
For example, computer system 1400 may be used to imple-
ment a data analysis system, a user system, and the like.
Computer system 1400 may also be used to implement a
system that stores one or more data sources. As shown 1n
FIG. 14, computer system 1400 includes various subsystems
including a processing subsystem 1404 that communicates
with a number of other subsystems via a bus subsystem
1402. These other subsystems may include a processing
acceleration unit 1406, an I/O subsystem 1408, a storage
subsystem 1418, and a communications subsystem 1424.
Storage subsystem 1418 may include non-transitory com-
puter-readable storage media including storage media 1422
and a system memory 1410.

Bus subsystem 1402 provides a mechanism for letting the
various components and subsystems of computer system
1400 communicate with each other as intended. Although
bus subsystem 1402 1s shown schematically as a single bus,
alternative embodiments of the bus subsystem may utilize
multiple buses. Bus subsystem 1402 may be any of several
types of bus structures including a memory bus or memory
controller, a peripheral bus, a local bus using any of a variety
of bus architectures, and the like. For example, such archi-

tectures may include an Industry Standard Architecture
(ISA) bus, Micro Channel Architecture (MCA) bus,

Enhanced ISA (EISA) bus, Video FElectromics Standards
Association (VESA) local bus, and Peripheral Component
Interconnect (PCI) bus, which can be implemented as a
Mezzanine bus manufactured to the IEEE P1386.1 standard,
and the like.

Processing subsystem 1404 controls the operation of
computer system 1400 and may comprise one or more
processors, application specific integrated circuits (ASICs),
or field programmable gate arrays (FPGAs). The processors
may be single core or multicore processors. The processing,
resources of computer system 1400 can be organized into
one or more processing units 1432, 1434, etc. A processing
unit may include one or more processors, one or more cores
from the same or different processors, a combination of
cores and processors, or other combinations of cores and
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processors. In some embodiments, processing subsystem
1404 can 1include one or more special purpose co-processors
such as graphics processors, digital signal processors
(DSPs), or the like. In some embodiments, some or all of the
processing units ol processing subsystem 1404 can be
implemented using customized circuits, such as application
specific mtegrated circuits (ASICs), or field programmable
gate arrays (FPGAs).

In some embodiments, the processing units 1n processing,
subsystem 1404 can execute instructions stored 1n system
memory 1410 or on computer readable storage media 1422.
In various embodiments, the processing units can execute a
variety ol programs or code instructions and can maintain
multiple concurrently executing programs or processes. At
any given time, some or all of the program code to be
executed can be resident 1n system memory 1410 and/or on
computer-readable storage media 1422 including potentially
on one or more storage devices. Through suitable program-
ming, processing subsystem 1404 can provide various func-
tionalities described above. In instances where computer
system 1400 1s executing one or more virtual machines, one
or more processing units may be allocated to each virtual
machine.

In certain embodiments, a processing acceleration unit
1406 may optionally be provided for performing customized
processing or for off-loading some of the processing per-
formed by processing subsystem 1404 so as to accelerate the
overall processing performed by computer system 1400.

I/0 subsystem 1408 may include devices and mechanisms
for mputting information to computer system 1400 and/or
for outputting information from or via computer system
1400. In general, use of the term 1nput device 1s intended to
include all possible types of devices and mechanisms for
inputting information to computer system 1400. User inter-
face mput devices may include, for example, a keyboard,
pointing devices such as a mouse or trackball, a touchpad or
touch screen incorporated into a display, a scroll wheel, a
click wheel, a dial, a button, a switch, a keypad, audio mnput
devices with voice command recognition systems, micro-
phones, and other types of mput devices. User interface
input devices may also include motion sensing and/or ges-
ture recognition devices such as the Microsoit Kinect®
motion sensor that enables users to control and interact with
an mput device, the Microsolt Xbox® 360 game controller,
devices that provide an interface for receiving input using
gestures and spoken commands. User interface input devices
may also include eye gesture recogmition devices such as the
Google Glass® blink detector that detects eye activity (e.g.,
“blinking” while taking pictures and/or making a menu
selection) from users and transforms the eye gestures as
inputs to an input device (e.g., Google Glass®). Addition-
ally, user iterface input devices may include voice recog-
nition sensing devices that enable users to interact with
volce recognition systems (e.g., Siri® navigator) through
voice commands.

Other examples of user interface mput devices include,
without limitation, three dimensional (3D) mice, joysticks or
pointing sticks, gamepads and graphic tablets, and audio/
visual devices such as speakers, digital cameras, digital
camcorders, portable media players, webcams, image scan-
ners, fingerprint scanners, barcode reader 3D scanners, 3D
printers, laser rangefinders, and eye gaze tracking devices.
Additionally, user interface mput devices may include, for
example, medical imaging mput devices such as computed
tomography, magnetic resonance imaging, position emission
tomography, and medical ultrasonography devices. User
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interface mput devices may also include, for example, audio
input devices such as MIDI keyboards, digital musical
instruments and the like.

In general, use of the term output device 1s intended to
include all possible types of devices and mechanisms for
outputting information from computer system 1400 to a user
or other computer. User interface output devices may
include a display subsystem, indicator lights, or non-visual
displays such as audio output devices, etc. The display
subsystem may be a cathode ray tube (CRT), a flat-panel
device, such as that using a liquid crystal display (LCD) or
plasma display, a projection device, a touch screen, and the
like. For example, user interface output devices may
include, without limitation, a variety of display devices that
visually convey text, graphics and audio/video mformation
such as monitors, printers, speakers, headphones, automo-
tive navigation systems, plotters, voice output devices, and
modems.

Storage subsystem 1418 provides a repository or data
store for storing information and data that 1s used by
computer system 1400. Storage subsystem 1418 provides a
tangible non-transitory computer-readable storage medium
for storing the basic programming and data constructs that
provide the functionality of some embodiments. Storage
subsystem 1418 may store software (e.g., programs, code
modules, instructions) that when executed by processing
subsystem 1404 provides the functionality described above.
The software may be executed by one or more processing
units of processing subsystem 1404. Storage subsystem
1418 may also provide a repository for storing data used 1n
accordance with the teachings of this disclosure.

Storage subsystem 1418 may include one or more non-
transitory memory devices, including volatile and non-
volatile memory devices. As shown i FIG. 14, storage
subsystem 1418 includes a system memory 1410 and a
computer-readable storage media 1422. System memory
1410 may include a number of memories including a volatile
main random access memory (RAM) for storage of mstruc-
tions and data during program execution and a non-volatile
read only memory (ROM) or flash memory in which fixed
instructions are stored. In some implementations, a basic
input/output system (BIOS), containing the basic routines
that help to transfer information between elements within
computer system 1400, such as during start-up, may typi-
cally be stored in the ROM. The RAM typically contains
data and/or program modules that are presently being oper-
ated and executed by processing subsystem 1404. For
example, 1 certain embodiments, a virtual data object
storing a result set obtained from executing a base combined
query may be stored in the RAM. An analysis result set
obtained from executing a modified combined query may
also be stored 1n the RAM 1n certain embodiments. In some
implementations, system memory 1410 may include mul-
tiple diflerent types of memory, such as static random access
memory (SRAM), dynamic random access memory
(DRAM), and the like.

By way of example, and not limitation, as depicted in
FIG. 14, system memory 1410 may load application pro-
grams 1412 that are being executed, which may include
various applications such as Web browsers, mid-tier appli-
cations, relational database management systems (RDBMS),
etc., program data 1414, and an operating system 1416. By
way of example, operating system 1416 may include various
versions of Microsoft Windows®, Apple Macintosh®, and/
or Linux operating systems, a variety of commercially-
available UNIX® or UNIX-like operating systems (includ-
ing without limitation the variety of GNU/Linux operating
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systems, the Google Chrome®O0OS, and the like) and/or
mobile operating systems such as 10S, Windows®Phone,
Android® OS, BlackBerry® OS, Palm® OS operating sys-
tems, and others.

Computer-readable storage media 1422 may store pro-
gramming and data constructs that provide the functionality
of some embodiments. Computer-readable media 1422 may
provide storage of computer-readable instructions, data
structures, program modules, and other data for computer
system 1400. Software (programs, code modules, instruc-
tions) that, when executed by processing subsystem 1404
provides the functionality described above, may be stored in
storage subsystem 1418. By way of example, computer-
readable storage media 1422 may include non-volatile
memory such as a hard disk drive, a magnetic disk drive, an
optical disk drive such as a CD ROM, DVD, a Blu-Ray®
disk, or other optical media. Computer-readable storage
media 1422 may include, but 1s not limited to, Zip® drives,
flash memory cards, universal serial bus (USB) flash drives,
secure digital (SD) cards, DVD disks, digital video tape, and
the like. Computer-readable storage media 1422 may also
include, solid-state drives (SSD) based on non-volatile
memory such as flash-memory based SSDs, enterprise tlash
drives, solid state ROM, and the like, SSDs based on volatile
memory such as solid state RAM, dynamic RAM, static
RAM, DRAM-based SSDs, magnetoresistive RAM
(MRAM) SSDs, and hybrid SSDs that use a combination of
DRAM and flash memory based SSDs.

In certain embodiments, storage subsystem 1418 may also
include a computer-readable storage media reader 1420 that
can further be connected to computer-readable storage
media 1422. Reader 1420 may recerve and be configured to
read data from a memory device such as a disk, a flash drive,
etc.

In certain embodiments, computer system 1400 may
support virtualization technologies, including but not limited
to virtualization of processing and memory resources. For
example, computer system 1400 may provide support for
executing one or more virtual machines. In certain embodi-
ments, computer system 1400 may execute a program such
as a hypervisor that facilitated the configuring and managing
of the wvirtual machines. Each virtual machine may be
allocated memory, compute (e.g., processors, cores), 1/0,
and networking resources. Each virtual machine generally
runs independently of the other virtual machines. A virtual
machine typically runs its own operating system, which may
be the same as or diflerent from the operating systems
executed by other virtual machines executed by computer
system 1400. Accordingly, multiple operating systems may
potentially be run concurrently by computer system 1400.

Communications subsystem 1424 provides an interface to
other computer systems and networks. Communications
subsystem 1424 serves as an interface for receirving data
from and transmitting data to other systems from computer
system 1400. For example, communications subsystem
1424 may enable computer system 1400 to establish a
communication channel to one or more client devices via the
Internet for receiving and sending information from and to
the client devices. For example, the communication subsys-
tem may be used to facilitate communications between user
systems, a data analysis system, and systems storing data
sources.

Communication subsystem 1424 may support both wired
and/or wireless communication protocols. For example, 1n
certain embodiments, communications subsystem 1424 may
include radio frequency (RF) transceiver components for
accessing wireless voice and/or data networks (e.g., using
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cellular telephone technology, advanced data network tech-
nology, such as 3G, 4G or EDGE (enhanced data rates for

global evolution), WikFi1 (IEEE 802 XX family standards, or
other mobile communication technologies, or any combina-
tion thereol), global positioming system (GPS) receiver
components, and/or other components. In some embodi-
ments communications subsystem 1424 can provide wired
network connectivity (e.g., FEthernet) i addition to or
instead of a wireless interface.

Communication subsystem 1424 can receive and transmit
data 1n various forms. For example, in some embodiments,
in addition to other forms, communications subsystem 1424
may receive mput communications in the form of structured
and/or unstructured data feeds 1426, event streams 1428,
event updates 1430, and the like. For example, communi-
cations subsystem 1424 may be configured to receive (or
send) data feeds 1426 1n real-time from users of social media
networks and/or other communication services such as Twit-
ter® feeds, Facebook® updates, web feeds such as Rich Site
Summary (RSS) feeds, and/or real-time updates from one or
more third party information sources.

In certain embodiments, communications subsystem 1424
may be configured to recerve data 1in the form of continuous
data streams, which may include event streams 1428 of
real-time events and/or event updates 1430, that may be
continuous or unbounded in nature with no explicit end.
Examples of applications that generate continuous data may
include, for example, sensor data applications, financial
tickers, network performance measuring tools (e.g. network
monitoring and trafic management applications), click-
stream analysis tools, automobile tratlic monitoring, and the
like.

Communications subsystem 1424 may also be configured
to communicate data from computer system 1400 to other
computer systems or networks. The data may be communi-
cated 1n various different forms such as structured and/or
unstructured data feeds 1426, event streams 1428, event
updates 1430, and the like to one or more databases that may
be in communication with one or more streaming data
source computers coupled to computer system 1400.

Computer system 1400 can be one of various types,
including a handheld portable device (e.g., an 1Phone®
cellular phone, an 1Pad® computing tablet, a PDA), a
wearable device (e.g., a Google Glass® head mounted
display), a personal computer, a workstation, a mainframe,
a kiosk, a server rack, or any other data processing system.
Due to the ever-changing nature of computers and networks,
the description of computer system 1400 depicted in FIG. 14
1s intended only as a specific example. Many other configu-
rations having more or fewer components than the system
depicted in FIG. 14 are possible. Based on the disclosure and
teachings provided herein, a person of ordinary skill in the
art will appreciate other ways and/or methods to implement
the various embodiments.

Although specific embodiments have been described,
various modifications, alterations, alternative constructions,
and equivalents are possible. Embodiments are not restricted
to operation within certain specific data processing environ-
ments, but are free to operate within a plurality of data
processing environments. Additionally, although certain
embodiments have been described using a particular series
of transactions and steps, 1t should be apparent to those
skilled 1n the art that this 1s not intended to be limiting.
Although some tlowcharts describe operations as a sequen-
tial process, many of the operations can be performed in
parallel or concurrently. In addition, the order of the opera-
tions may be rearranged. A process may have additional
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steps not included in the figure. Various features and aspects
of the above-described embodiments may be used individu-
ally or jointly.

Further, while certain embodiments have been described
using a particular combination of hardware and software, 1t
should be recognized that other combinations of hardware
and soltware are also possible. Certain embodiments may be
implemented only in hardware, or only 1n software, or using
combinations thereof. The wvarious processes described
herein can be implemented on the same processor or difler-
ent processors 1 any combination.

Where devices, systems, components or modules are
described as being configured to perform certain operations
or functions, such configuration can be accomplished, for
example, by designing electronic circuits to perform the
operation, by programming programmable electronic cir-
cuits (such as microprocessors) to perform the operation
such as by executing computer instructions or code, or
processors or cores programmed to execute code or instruc-
tions stored on a non-transitory memory medium, or any
combination thereol. Processes can communicate using a
variety of techniques including but not limited to conven-
tional techmques for inter-process communications, and
different palrs of processes may use different techmques or

the same pair of processes may use diflerent techniques at
different times.

Specific details are given in this disclosure to provide a
thorough understanding of the embodiments. However,
embodiments may be practiced without these specific
details. For example, well-known circuits, processes, algo-
rithms, structures, and techniques have been shown without
unnecessary detail 1n order to avoid obscuring the embodi-
ments. This description provides example embodiments
only, and 1s not imtended to limit the scope, applicability, or
configuration of other embodiments. Rather, the preceding
description of the embodiments will provide those skilled 1n
the art with an enabling description for implementing vari-
ous embodiments. Various changes may be made 1n the
function and arrangement of elements.

Conditional language such as, among others, “can,”
“could,” “might,” or “may,” unless specifically stated oth-
erwise, or otherwise understood within the context as used,
1s generally intended to convey that certain embodiments
could include, while other embodiments do not include,
certain features, elements, and/or steps. Thus, such condi-
tional language 1s not generally intended to imply that
teatures, elements, and/or steps are 1n any way required for
one or more embodiments or that one or more embodiments
necessarily include logic for deciding, with or without user
input or prompting, whether these features, elements, and/or
steps are 1ncluded or are to be performed 1n any particular
embodiment.

The specification and drawings are, accordingly, to be
regarded 1n an illustrative rather than a restrictive sense. It
will, however, be evident that additions, subtractions, dele-
tions, and other modifications and changes may be made
thereunto without departing from the broader spirit and
scope as set forth 1 the claims. Thus, although specific
embodiments have been described, these are not intended to
be limiting. Various modifications and equivalents are
within the scope of the following claims.

What 1s claimed 1s:

1. A method comprising:

recerving, by a computer system, mnformation identifying
a first data source and a second data source;
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executing, by the computer system, a first query to
retrieve a set of metadata attributes for the first data
source;

executing, by the computer system, a second query to
retrieve a set of metadata attributes for the second data
SOurce;

receiving, by the computer system, (1) user input indica-
tive of selection of one or more metadata attributes
from the set of metadata attributes for the first data
source, and (11) user mput indicative of selection of one
or more metadata attributes from the set of metadata
attributes for the second data source;

generating, by the computer system, a first single source
query based upon the one or more metadata attributes
selected from the set of metadata attributes for the first
data source, wherein the first single source query 1s for
extracting first data from the first data source;

generating, by the computer system, a second single
source query based upon the one or more metadata
attributes selected from the set of metadata attributes
for the second data source, wherein the second single
source query 1s for extracting second data from the
second data source;

generating, by the computer system, a base query based
upon the first single source query for extracting the first
data from the first data source and the second single
source query for extracting the second data from the
second data source, wherein the base query 1s able to
extract the first data from the first data source and the
second data from the second data source, and wherein
the generating the base query comprises normalizing
the one or more metadata attributes selected for the first
data source with the one or more metadata attributes
selected for the second data source;

obtaining, by the computer system, a result set by execut-
ing the base query, the result set comprising the {first
data and the second data;

determining, by the computer system, a set of metadata
attributes for the result set:

outputting, by the computer system, the set of metadata
attributes for the result set:

receiving, by the computer system, first analysis informa-
tion identifying a first analysis to be performed based
upon the result set, the first analysis information indi-
cating selection of one or more metadata attributes
from the set of metadata attributes for the result set:

generating, by the computer system, a first modified query
based upon the base query and the first analysis 1nfor-
mation;

obtaining, by the computer system, a first analysis result
set by executing the first modified query; and

outputting, by the computer system, the first analysis
result set.

2. The method of claim 1, wherein generating the base

query comprises:

validating the first single source query by executing the
first single source query; and

validating the second single source query by executing the
second single source query.

3. The method of claim 1, wherein the normalizing

COmMprises:

determining a first metadata attribute for the first data
from the one or more metadata attributes selected for

the first data source;

determining a first metadata attribute for the second data
the one or more metadata attributes selected for the

second data source;
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determiming that the first metadata attribute for the first
data maps to the first metadata attribute for the second
data; and

adding information 1indicative of the mapping to the base

query.

4. The method of claim 1, wherein the first data source 1s
a first table or a first view from a {first database and the
second data source 1s a second table or a second view from
the first database or a second database.

5. The method of claim 1, further comprising storing the
result set as a memory object in a memory of the computer
system.

6. The method of claim 1, wherein:

the set of metadata attributes for the result set comprises

a first metadata attribute identifying a first column of
the result set:;

recerving the first analysis information comprises receiv-

ing information indicating selection of the first meta-
data attribute from the set of metadata attributes for the
result set; and

generating the first modified query comprises generating,

a query that includes the base query and information
based upon the analysis information.

7. The method of claim 1, wherein:

the set of metadata attributes for the result set comprises

a 1irst metadata attribute i1dentitying a first column of
the result set and a second metadata attribute 1dentify-
ing a second column of the result set;

recerving the first analysis information comprises:

receiving information indicating that a visualization 1s
to be generated;

receiving information indicating selection of the first
metadata attribute from the set of metadata attributes
for the result set as a dimension for the visualization;
and

receiving information indicating selection of the sec-
ond metadata attribute from the set of metadata
attributes for the result set as a measure for the
visualization; and

outputting the first analysis result set comprises:

generating the visualization based upon the first analy-
s1s information and the result set; and
outputting the generated visualization.

8. The method of claim 1, further comprising:

receiving, by the computer system, second analysis infor-

mation 1dentifying a second analysis to be performed
based upon the result set;

generating, by the computer system, a second modified

query based upon the base query and the second
analysis information; and

obtaining, by the computer system, a second analysis

result set by executing the second modified query; and
outputting, by the computer system, the second analysis
result set.
9. The method of claim 1, wherein:
the set of metadata attributes for the result set comprises
a first metadata attribute i1dentitying a first column of
the result set, a second metadata attribute identifying a
second column of the result set, and a third metadata
attribute 1dentifyving a third column of the result set;

outputting the set of metadata attributes for the result set
comprises displaying a graphical user interface (GUI)
that displays the set of metadata attributes for the result
set;
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receiving the first analysis information comprises:

receiving information mdicating that a visualization 1s
to be generated, the visualization comprising a {first

axis and a second axis;

receiving information indicating selection of the first

metadata attribute from the set of metadata attributes
for the result set as a dimension for the first axis of
the visualization; and

recerving information indicating selection of the sec- {,
ond and third metadata attributes from the set of
metadata attributes for the result set as measures for
the second axis of the visualization; and

outputting the first analysis result set comprises:

generating the visualization based upon the first 1°
analysis mformation and the result set; and

outputting the generated visualization.

10. A non-transitory computer-readable memory storing a
plurality of instructions executable by one or more proces- ,,
sors, the plurality of instructions comprising instructions
that cause the one or more processors to:

receive mmformation identifying a first data source and a
second data source;

execute a first query to retrieve a set of metadata attributes 2>
for the first data source;

execute a second query to retrieve a set of metadata
attributes for the second data source;

receive (1) user input indicative of selection of one or ;5
more metadata attributes from the set of metadata
attributes for the first data source, and (11) user input
indicative of selection of one or more metadata attri-
butes from the set of metadata attributes for the second
data source; 15

generate a {irst single source query based upon the one or
more metadata attributes selected from the set of meta-
data attributes for the first data source, wherein the first
single source query 1s for extracting first data from the
first data source; 40

generate a second single source query based upon the one
or more metadata attributes selected from the set of
metadata attributes for the second data source, wherein
the second single source query 1s for extracting second
data from the second data source: 45

generate a base query based upon the first single source
query for extracting the first data from the first data
source and the second single source query for extract-
ing the second data from the second data source,
wherein the base query 1s able to extract the first data
from the first data source and the second data from the
second data source, and wherein the generating the
base query comprises normalizing the one or more
metadata attributes selected for the first data source
with the one or more metadata attributes selected for
the second data source;:

50

55

obtain a result set by executing the base query, the result
set comprising the first data and the second data;

recetve first analysis information 1dentifying a first analy- 60
s1s 1o be performed based upon the result set;

generate a first modified query based upon the base query
and the first analysis information;

obtain a first analysis result set by executing the first .
modified query; and

output the first analysis result set.

42

11. The non-transitory computer-readable memory of
claim 10, wherein:
the plurality of instructions further comprises instructions

that cause the one or more processors to:

determine a set of metadata attributes for the result set;

and

output the set ol metadata attributes for the result set; and

the first analysis information indicates selection of one or

more metadata attributes from the set of metadata
attributes for the result set.

12. The non-transitory computer-readable memory of
claim 10, wherein the instructions that cause the one or more
processors to generate the base query comprise mnstructions
that cause the one or more processors to:

execute the first single source query; and

execute the second single source query.

13. The non-transitory computer-readable memory of
claim 10, wherein the normalizing comprises:

determiming a first metadata attribute for the first data

from the one or more metadata attributes selected for
the first data source;

determining a first metadata attribute for the second data

the one or more metadata attributes selected for the
second data source;

determiming that the first metadata attribute for the first

data maps to the first metadata attribute for the second

data; and

adding mnformation indicative of the mapping to the base

query.

14. The non-transitory computer-readable memory of
claim 10, wherein the first data source 1s a table from a
database, a view from one or more databases, or a file.

15. The non-transitory computer-readable memory of
claim 10, wherein the plurality of instructions further com-
prises structions that cause the one or more processors to
store the result set as a memory object in a memory.

16. The non-transitory computer-readable memory of
claim 10, wherein:

the plurality of instructions further comprises instructions

that cause the one or more processors to determine a set
ol metadata attributes for the result set, the set of
attributes comprising a first metadata attribute i1denti-
fying a first column of the result set;

the first analysis information comprises information indi-

cating selection of the first metadata attribute from the
set of metadata attributes for the result set; and

the 1nstructions that cause the one or more processors to

generate the first modified query comprise istructions
that cause the one or more processors to generate a
query that includes the base query and information
based upon the analysis information.

17. The non-transitory computer-readable memory of
claim 10, wherein:

the plurality of instructions further comprises instructions

that cause the one or more processors to determine a set
ol metadata attributes for the result set, the set of
metadata attributes for the result set comprising a first
metadata attribute 1dentifying a first column of the
result set and a second metadata attribute identifying a
second column of the result set;

the first analysis information comprises mnformation indi-

cating selection of the first metadata attribute from the
set of metadata attributes for the result set as a dimen-
sion, and information indicating selection of the second
metadata attribute from the set of metadata attributes
for the result set as a measure; and
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instructions that cause the one or more processors to the first single source query 1s for extracting first data
output the first analysis result set comprise; from the first data source;
instructions that cause the one or more processors to generate a second single source query based upon the
generate a visualization based upon the first analysis one or more metadata attributes selected from the set
information and the result set; and S of metadata attributes for the second data source,
output the generated visualization. wherein the second single source query is for extract-

18. The non-transitory computer-readable memory of
claim 10, wherein the plurality of instructions further com-
prises instructions that cause the one or more processors to:

receive second analysis information 1dentifying a second 10

analysis to be performed based upon the result set;
generate a second modified query based upon the base
query and the second analysis information; and

obtain a second analysis result set by executing the second

modified query; and output the second analysis result 15
set.

19. A system comprising:

a memory; and

a processor coupled to the memory, wherein the processor

1s configured to: 20

receive 1information i1dentifying a first data source and
a second data source;

execute a first query to retrieve a set of metadata
attributes for the first data source:

execute a second query to retrieve a set of metadata 25
attributes for the second data source;

receive (1) user iput indicative of selection of one or
more metadata attributes from the set of metadata
attributes for the first data source, and (11) user input
indicative of selection of one or more metadata 30
attributes from the set of metadata attributes for the
second data source;

generate a first single source query based upon the one
or more metadata attributes selected from the set of
metadata attributes for the first data source, wherein I S T

ing second data from the second data source;

generate a base query based upon the first single source
query for extracting the first data from the first data
source and the second single source query {for
extracting the second data from the second data
source, wherein the base query 1s able to extract the
first data from the first data source and the second
data from the second data source, and wherein the
generating the base query comprises normalizing the
one or more metadata attributes selected for the first
data source with the one or more metadata attributes
selected for the second data source:

obtain a result set by executing the base query, the
result set comprising the first data and the second
data;

determine a set of metadata attributes for the result set;

output the set of metadata attributes for the result set;

receive analysis information identifying an analysis to
be performed based upon the result set, the analysis
information indicating selection of one or more
metadata attributes from the set of metadata attri-
butes for the result set;

generate a modified query based upon the base query
and the analysis information;

obtain an analysis result set by executing the first
modified query; and

output the analysis result set.
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